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Séminaire BOURBAKI Janvier 2022
74° année, 2021-2022, n°® 1188

AVERAGE DISTORTION EMBEDDINGS, NONLINEAR SPECTRAL
GAPS, AND A METRIC JOHN THEOREM
[after Assaf Naor|

by Alexandros Eskenazis

1. INTRODUCTION

Preamble. The main purpose of this survey is to present a concise exposition of some
applications of the theory of nonlinear spectral gaps which can serve as a roadmap for
newcomers in the field and experts alike. Having as our main focus a result (Theorem
1.1) of NAOR (2021), we shall highlight some ideas which have played a pivotal role in
recent developments and mention connections with classical geometric and algorithmic
questions. The material of this paper is a mere expository repackaging of a selection of
such developments and any difference in presentation is solely cosmetic.

Let (M, dm), (N,dyn) be two metric spaces and D € [1,00). We say that (171, dn)
embeds into (1,dy) with bi-Lipschitz distortion at most D if there exists a scaling
factor o € (0,00) and a map f : 1M1 — N such that

(1) Vax,yel, odm(z,y) < dp (f(x), f(y)) < oDdp(z,y).

Following NAOR (2021), we say that an infinite!) metric space (11, dp) embeds into
(N, dy) with g-average distortion D, where ¢ > 0, if for every Borel probability measure
pon 1M1, there exists 0 = g, € (0,00) and a o D-Lipschitz map f = f, : 11l — 11 with

) //mxm dn(f(x), f@))" du(z) du(y) > o //n ()" dp(e) du(y).

If the target space 11 is a normed space, the parameter o, can be omitted by rescaling.

The §-snowflake of a metric space (17, dy;) is the metric space (1M,d%,), 6 € (0,1].
The primary goal of this survey is to present a self-contained proof of the following
deep embedding theorem of NAOR (2021) in which asymptotically optimal bounds for
the quadratic average distortion (i.e. corresponding to exponent ¢ = 2 in equation (2)
above) of %—snowﬁakes of finite-dimensional normed spaces into the separable Hilbert
space {5 are established. The, so called, average John theorem reads as follows.

The author was supported by a Junior Research Fellowship from Trinity College, Cambridge.
(DThe study of average distortion embeddings for finite metric spaces goes back at least to the work
of RABINOVICH (2003) (see also ABRAHAM, BARTAL, and NEIMAN, 2011 for various related notions).
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THEOREM 1.1 (Average John). — There exists a universal constant C € (0,00) such

that the L-snowflake of any finite-dimensional normed space (X, || - || x) admits an em-

bedding into ly with quadratic average distortion at most C'\/log(dim(X) +1).

Theorem 1.1 is a metric counterpart of a classical theorem of JOHN (1948), asserting
that any finite-dimensional normed space embeds into ¢y with bi-Lipschitz distortion
at most (/dim(X). This statement is famously optimal, e.g. for X = (¢ or X = ¢4
yet Naor’s theorem shows that an exponential improvement of the relevant distortion
is possible if one relaxes the pointwise lower bound of the bi-Lipschitz condition (1)

to the averaged requirement (2) and replaces the normed space (X, || - ||x) by its i-

2
snowflake. Before explaining the ideas that come into the proof of Theorem 1.1, it is
worth pointing out that both of these modifications of John’s theorem are necessary in
order to deduce bounds for the distortion which are subpolynomial on dim(X). In fact,

the average John theorem is optimal in three distinct ways.

e If one is interested in bi-Lipschitz embeddings of snowflakes of normed spaces X
into /5 in lieu of average distortion embeddings, then the relevant distortion has to
depend polynomially on dim(X). Indeed, in NAOR (2021, Lemma 2), it is shown that
the bi-Lipschitz distortion required to embed the §-snowflake of ¢2 into ¢, is at least a
constant multiple of d/2. The proof relies on metric cotype.

e The exponent % is the least amount of snowflaking that one needs to perform in order
to obtain embeddings whose quadratic average distortion depends subpolynomially on
dim(X). More specifically, in NAOR (2021, Lemma 13) it is shown that for any e € (0, 1],
the quadratic average distortion required to embed the (5 + ¢)-snowflake of ¢{ into (5
is at least a constant multiple of d°. The proof relies on Enflo type.

e Finally, /log dim(X) is the asymptotically optimal bound for the quadratic average

distortion required to embed the %—snowﬂake of an arbitrary finite-dimensional space

X into f5. This will be further explained (for X = ¢2 ) in Remark 6.2 below.
In the rest of the introduction, we shall describe the strategy of the proof of the
average John theorem and introduce the necessary background.

1.1. Nonlinear spectral gaps

Let A" = {(m,...,m) € [0,1]" : X" ,m = 1} be the n-dimensional stan-
dard simplex. Consider a (row)-stochastic matrix A = (a;)i',—; € M,(R), that is,
a matrix for which (a;,...,a;,) € A" ! for every i € {1,...,n}. Given a vector
7 = (m,...,m) € A" we say that the matrix A is 7-reversible if ma;; = ma
for every 4,5 € {1,...,n}. These objects admit a classical probabilistic interpreta-
tion. Consider the discrete-time homogeneous Markov chain (X});>o on the state space
{1,...,n} with transition probabilities given by

(3) Vi,jE{l,...,n}, P{Xt+1:j ’Xt:i}:aij7
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where t > 0. If the transition matrix A is m-reversible, then 7 is also a stationary
distribution for the process (X});>o, that is, if X is distributed according to 7 then so
is X; for any ¢ > 1. This is expressed algebraically by the matrix identity 7A = 7,
where 7 is thought of as a row-vector. In the probabilistic framework above, reversibility
simply means that the Markov process is invariant under time reversal in the sense that
(Xo, X1, ..., Xr) has the same joint distribution as (X7, X7_1,...,Xy) for any T € N,

Consider the Hilbert space Ly(m) = (R", || - ||z,(x)) Whose (semi-)norm is given by
n N
(4) Vo= (... o) ERY  |lzllium = <Zm3) .
i=1

Analytically, the stochastic matrix A is m-reversible if and only if it defines a self-adjoint
contraction on Ls(m) with real eigenvalues which we shall denote by 1 = A\ (A) >
Ay(A) > -+ > N (A) > —1. The spectral gap of A is the algebraic quantity 1 — \y(A)
which is known to encode important combinatorial properties of the matrix. It is a
simple linear algebra exercise to show that the reciprocal vy(A) - A2 (A))7! of the
spectral gap is the least constant v € (0, co| for which the inequality

(5) V:L'l,...,:cneﬁg, Z 7ri7Tiji—xjH§2 S’)/ Z Wiai]’HQ?i—x]’Hi

i,j=1 tj=1
holds true. It is a well-known consequence of Cheeger’s inequality (see, e.g., DAVIDOFF,
SARNAK, and VALETTE (2003)) that upper bounds on y(A) are equivalent to good
expansion properties of the underlying weighted graph defined by A.

The above analytic characterization of a spectral gap as an optimal constant in a
functional inequality was the starting point for the theory of nonlinear spectral gaps,
of which Theorem 1.1 is the latest application. Let (171, dy;) be a metric space and
p € (0,00). If T € A" ! and A is a w-reversible stochastic matrix, the spectral gap of
A with respect to df,, denoted by (A, d},), is the least v € (0, 00| such that

(6) le,...,xn Em, Z Wiﬂjdn](xi,l'j)p S”}/ Z Wiaijdm(xi,l'j)p.
i,j=1 tj=1
If the metric djy, is inherited by a norm || - ||, we will denote v(A, db,;) by v(A, | - [|P).

As explained in MENDEL and NAOR (2014), unless 1M1 is a singleton, if v(A,db,) is
finite then Ay(A) is bounded away from 1 by a positive quantity depending only on
(A, db,;). On the other hand, obtaining sensible upper bounds for v(A,d},) in terms
of the usual spectral gap 1 — A2(A) is a notoriously hard task even for very structured
metric spaces (11, dyy). This difficulty reflects the fact that nonlinear spectral gap
inequalities (6) capture delicate interactions of spectral properties of the matrix A and
geometric characteristics of the underlying metric space (171, dpy).

The study of nonlinear spectral gap inequalities (6) has led to very fruitful
investigations which have been impactful in various areas of mathematics and
theoretical computer science such as metric geometry, geometric group theory,
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operator algebras, Alexandrov geometry and approximation algorithms. We re-
fer, for instance, to the works of MATOUSEK (1997), GroMoOv (2003), LAF-
FORGUE (2008, 2009), PIsiEr (2010), NAOR and SILBERMAN (2011), KONDO
(2012), MENDEL and NAOR (2013, 2014, 2015), MIMURA (2015), ANDONI, NAOR,
NikoLov, RAZENSHTEYN, and WAINGARTEN (2018a,b) and NAORrR (2014, 2017,
2021) (see also Section 6 below for a high-level exposition of some of those).
The pertinence of nonlinear spectral gaps to the study of average distortion em-
beddings into normed spaces and Theorem 1.1 stems from an important duality
principle which was discovered by NAOR (2014) and which we shall now describe.

1.2. Duality
Fix 1 € A"™! and a m-reversible stochastic matrix A € M,(R). Let (M, dp) be
a metric space, (Y, - |ly) be a normed space and assume that the @-snowflake of 1M

embeds into Y with g-average distortion D € [1,00). Then, for zy,...,x, € 1M, there
exist y1,...,y, € Y such that ||y; — y;|ly < Ddm(z;, z;)? for every i,j € {1,...,n} and

n

(7) Z ﬂ-iﬂ-ijl yJHY Z ngm xzax])e

1,j=1 Jj=1

Therefore, we have

n 7 n n
> ”i”jdm(iﬂiaxj)aq(ﬁ)’Y(A, 1119) > miasllyi=y;ll$ <DA(A9) D miassdm (s, ;)™
ij=1 ij=1 ij=1

which implies that v(A,d0?) < Diy(A, ] - ||9). Moreover®, as tensorization gives the
identity (A, || - [I3) = (A, || - I7,v)) and v(A, || - [Ily) is only determined by the finite-
dimensional structure of W, the above simple argument shows that if the #-snowflake
of M embeds with g-average distortion D € [1,00) into any Banach space Z which
is finitely representable in £,(Y), then v(A, dyp) < Di~y(A, | - ||%) for any m-reversible
stochastic matrix A € M, (R). The first important step towards Theorem 1.1 is the
following striking converse to this implication, proven by NAOR (2014, Theorem 1.3).

THEOREM 1.2 (Naor’s duality principle). — Suppose that q, D € [1,00) and 6 € (0, 1].
Let (M, dm) be a metric space and (Y,|| - ||y) be a Banach space such that for every
n € N and 7 € A" Y, every m-reversible stochastic matriz A € M,(R) satisfies

(8) V(A dy) < DIy(A, || - [I$).

Then, for any € > 0 the O-snowflake of 1M embeds into some ultrapower'® of 0,(Y) with
q-average distortion at most D + €.

(@) As usual, we denote by £,(Y) = {y = Wn)n>1 € YV : [lylle,v) e (Zn21 Hyn||§1,)1/q < oo}

(3)We refer to HEINRICH (198 )) for background on ultraproducts of Banach spaces. For the purposes
of this discussion it suffices to say that an ultrapower Z" of a Banach space Z is a Banach space
containing Z with various compactness properties such that any finite-dimensional subspace of Z!
embeds into Z with distortion 1 4 € for any € > 0.
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We emphasize that Theorem 1.2 is an existential result whose proof does not shed
any light on any additional properties of the average distortion embeddings at hand. Its
proof consists of an elegant Hahn—Banach separation argument which we shall present
in Section 2. In the setting of the average John theorem, the metric space 111 is a finite-
dimensional normed space (X, ||-||x), Y is the Hilbert space {5, ¢ =2 and § = 1. As any
ultrapower of /5 is itself a Hilbert space (see HEINRICH, 1980), Naor’s duality theorem
shows that the embedding statement of Theorem 1.1 is equivalent to the following
comparison estimate for nonlinear spectral gaps.

THEOREM 1.3. — Let (X, ||-||x) be a finite-dimensional normed space. Then, for every
n € N and m € A" !, every m-reversible stochastic matriz A € M, (R) satisfies

C'log(dim(X) + 1)

) A -l < EEEEE

where C' € (0,00) is a universal constant.

Theorem 1.3 has implicitly appeared as a special case of a much more general re-
sult concerning nonlinear spectral gaps of complex interpolation spaces (NAOR, 2021,
Theorem 25). This family of substantially stronger nonlinear spectral gap inequalities
can be used to prove (via Theorem 1.2) the existence of refined average distortion em-
beddings of snowflakes of Banach spaces which are not captured by Theorem 1.1. This
task is undertaken in great detail in NAOR (2021), yet most of these results go beyond
the scope of the present survey. In Section 4, we shall present a self-contained proof
of Theorem 1.3 which completely avoids the complex interpolation machinery of NAOR
(2021) and is a modification of an argument which appeared in NAOR (2018, Section 5).
In Section 5, we shall present some extensions and refinements of Theorems 1.1 and 1.3
and highlight some key ideas from their proofs in NAOR (2021).

1.3. Extrapolation

As explained above, the forthcoming proof of Theorem 1.3 does not rely on any
sophisticated analytic machinery beyond elementary spectral properties of matrices.
We will however use the following extrapolation principle for Poincaré inequalities.

PROPOSITION 1.4. — For every 1 < p < q < oo there ezist ¢(p,q),C(p,q) € (0,00)

such that the following conclusion holds. For every normed space (X, | - ||x), every
n €N, 7 € A" and every m-reversible stochastic matriz B € M,(R), we have
(10) c(p:a) (B, |- %) <A(B, [ - %) < Clp,q) - (B, || - I%)-

Proposition 1.4 is the vector-valued version (due to CHENG (2016) and DE LAAT
and DE LA SALLE (2021)) of the extrapolation principle for Poincaré inequalities (M A-
TOUSEK, 1997). In Section 3, we shall also discuss a strengthening of Proposition 1.4
and its relation to a long-standing problem in the nonlinear theory of Banach spaces.
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1.4. Historical discussion

Motivated by a classical theorem of RIBE (1976) and kickstarted by BOURGAIN
(1986), the Ribe program is a vast research program in metric geometry which aims to
uncover deep structural analogies between the local theory of normed spaces and (non-
linear) metric spaces. In the nearly four decades that lapsed since Bourgain’s formaliza-
tion of its objectives, the Ribe program has been an extraordinary source of surprising
phenomena which arise when one studies metric spaces through the lens of Banach
space theory and, vice versa, when one considers normed spaces as objects in the met-
ric category. Numerous such key insights obtained in the last two decades originate in
works of Naor and his collaborators. We refer to the surveys of KALTON (2008), NAOR
(2012, 2018), BALL (2013), BAUDIER and JOHNSON (2016) and GODEFROY (2017) and
to the monograph of OSTROVSKII (2013) for a snapshot of some of these advances and
their applications to other areas of mathematics and theoretical computer science.

Theorem 1.1 is a prime example of a result conceptually belonging in the Ribe pro-
gram for multiple reasons. Firstly, the statement of the theorem contains a highly
nonlinear operation (snowflaking) performed on a norm and the desired embedding it-
self is not realized by a linear operator despite the fact that both the source and the
target space are linear. Moreover, as already mentioned, the proof of Theorem 1.1 re-
lies on the theory of nonlinear spectral gaps, a large part of which has been developed
in the context of the Ribe program (see the discussion on expanders with respect to
Banach spaces in Section 6.3 below). Finally, as discussed in NAOR (2021, Section 1.4),
Naor’s initial interest in this research direction stemmed from a question regarding the
embeddability of expanders into low-dimensional normed spaces raised by ANDONI,
NGUYEN, NIKOLOV, RAZENSHTEYN, and WAINGARTEN (2017) in the context of the
approximate nearest neighbor search problem. A negative answer to this question (see
Theorem 6.1 below) by NAOR (2017, 2021) which follows easily from Theorem 1.1 shall
be explained in detail in Section 6.1. Theorem 6.1 also provides a new negative answer
to an old question of JOHNSON and LINDENSTRAUSS (1984) who asked whether every
n-point metric space admits a bi-Lipschitz embedding with constant distortion into a
d-dimensional normed space, where d = O(logn). This question had previously been
answered negatively by ARIAS-DE-REYNA and RODRIGUEZ-P1azzA (1992) for small
distortions and MATOUSEK (1996) in general. Naor’s works provide a novel and more
robust approach to this problem as they highlight a specific criterion (spectral gap)
which implies the intrinsic high-dimensionality of the metric space at hand. Johnson
and Lindenstrauss raised this question as a step towards finding a metric version of
the aforementioned classical theorem of JOHN (1948). A deep and impactful nonlinear
John theorem was discovered via a completely different route in the influential work
of BOURGAIN (1985). Quite surprisingly, Theorem 1.1, which answers negatively the
question of Johnson and Lindenstrauss, is itself a metric version of John’s theorem.

Structure of the paper. In Sections 2 and 3 we present the proofs of Theorem 1.2 and
Proposition 1.4 respectively. In Section 4 we use Proposition 1.4 to prove Theorem 1.3
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which, combined with Theorem 1.2, completes the proof of Theorem 1.1. In Section 5
we present some refinements of Theorems 1.1 and 1.3 from NAOR (2021) and highlight
key ideas used in their proofs. Finally, Section 6 contains a high-level account of further
geometric and algorithmic applications of the theory of nonlinear spectral gaps.

Asymptotic notation. In what follows we use the convention that for a,b € [0, 00]
the notation a 2 b (respectively a < b) means that there exists a universal constant
c € (0,00) such that a > cb (respectively a < c¢b). The notations <S¢ and 2, mean that
the implicit constant ¢ depends on £ and y respectively.

Acknowledgements. I am very grateful to Florent Baudier, Manor Mendel and Assaf
Naor for helpful discussions and constructive feedback.

2. DUALITY AND AVERAGE DISTORTION

In this section we present the proof of Naor’s duality Theorem 1.2. Despite the
fact that the theorem is stated for an arbitrary metric space (11, dy,), the crux of the
argument is the following special case in which 771 is assumed to be finite. The general
case follows by a (standard yet lengthy) discretization and compactness argument which
can be found in NAOR (2021, Section 7). The finitary version stated below was proven
in the case that 7 is the normalized counting measure in NAOR (2014, Theorem 1.3),
where it is said that the argument is inspired by the proof of BALL (1992, Lemma 1.1).

THEOREM 2.1 (Naor’s duality — finitary version). — Suppose that ¢, D € [1,00), 6 €
(0,1], n € N and fiz 7 € int(A"Y). Let M = ({z1,..., 7.}, dm) be a metric space and
(Y, |l - ly) be a Banach space such that every m-reversible stochastic matriz A € M, (R)
(11) V(A dy) < DA |- 119).

Then, for any € > 0 there exists m € N and a function f = f. - (N, dY),) — (YY)
which is (D + €)-Lipschitz satisfying the condition
n n 9
(12) > mimllf (@) = f@) ey = D mimjdm(wi, 25)™
i,j=1 tj=1

Proof. — 1t clearly suffices to assume that § = 1 as otherwise we can simply apply the
same result to the f-snowflake of 111. Let C C M, (R) be the class of all symmetric nxn
matrices (c¢;;) for which there exist y,...,y, € Y, not all of which are equal, with
225:1 7"'7“7-‘-sd7n (xra xs)q

?,s:l T sl Yr — ysll3-

Moreover, let # C M, (R) be the class of all symmetric n x n matrices with nonnegative

(13) Vije{l,...,n},  c;= Nys — y5ll$-

entries and vanishing diagonal and consider the convex hull Q & conv(C + P).

Let T' = (i) ;=; be the n x n matrix with entries given by ¢;; o (D +¢e)idm(z;, ;)7

for i,7 € {1,...,n}. We shall prove that T" € Q. Suppose that this is not the case.
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Then, by the Hahn-Banach separation theorem, there exists a nonzero symmetric n x n
matrix H = (hy;)7,—, with vanishing diagonal such that

(14) o ) 602 Z hlj = D+€ Z hijdm(l’i,xj>q.
i i,j=1 Z] 1 7/7]:1

Since Q contains a translate of #, choosing (b;;)7’;—, € ¥ whose only nonzero entries are
those indexed by (k,¢) and (¢, k), where k # ¢, we deduce that h;; > 0 for every i,j €
{1,...,n}. Moreover, as m; # 0 for every i € {1,...,n}, we can define the parameter

(15) o max Zh”« € (0,00)

ie{l,...,n} T, i
and consider the matrix A = (a;;)};—; whose entries are given by
hij op .
o , if ¢
(16) Vigje{l...n},  ay Lo 7&‘7
L= > zhiy, ifi=

By construction, A is a w-reversible stochastic matrix as the choice of o guarantees that
its entries are nonnegative. Moreover, inequality (14) can be equivalently rewritten as

(17) Z 7TzCL2j = D _'_5 Z 7Tiaijdﬁl(xz';:Uj)q-

(b”)” 1€ zy 1 i,7=1

Combining (17) with the definition (6) of nonlinear spectral gaps, we deduce that

. (D (D+e)t
18 inf ;b > mmidm (i, x5)?
( ) (bij)7 =1 €9 ”221 ! (A7 d’(lln) i?l ’ ( ]>

On the other hand, since C C Q, we have

Z mia;;b; inf Z Ti@;;bij

(U)'LJ 1691] 1 - (b’])?j 16 1] 1

Z =1 7Tr’ﬂsd?'ﬂ .fCr, xs q
Z mal]Hyz yj”y

(19) = inf

YLsesYn €Y er 17T7"7TSHyT ySHY i,j=1

1 q
ST X, )
Combining (18), (19) and rearranging, we deduce that y(A, d},) > (D + )%y (A, | - [|$)
which contradicts the assumption (11), thus proving that 7' € Q.
Since T' € Q and all matrices in & have nonnegative entries, we deduce that there
exists m € N, (1, ..., pm) € A™ 1 and n-tuples of points {y;(k),...,y,(k)} C Y not
all of which are equal for each k € {1,... ,m} such that

m

7rr7rsd777 (xra xs)q
20) (D +e)idm(as e slk) — (R
20 )2 2 T T — BT ()1

Wi
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for every i,j € {1,...,n}. Consider the mapping f : 1l — (7*(Y') given by

(21) Vie{l,...,n}, flx;) = (w}/qyi(l) L w Ty (m ))
Then, for i,j € {1,...,n} we have

1

@) 1) = F@ )l = (3wl (h) = wlg)" < (0+ ehin(eir,)

which is equivalent to || f||Lip, < D + ¢. Finally,

n

> mimllf (@) = f@)llep ey = 22 mimy D0 wllya(k) — g (RIS

i,j=1 ij=1 k=1

(20) = G ?s:l
23 = T Uk :
( ) i;1 ! 162::1 Zr s=1 7T7’7TS||yT( ) - ys(k)H

T msdm (T, Ts)?

Myi(k) =y (RIS,

r,s=1
which proves the average lower bound and completes the proof. O]
Remark 2.2. — It is worth emphasizing that Naor’s Theorem 2.1 is an important ad-

dition to a long list of results in which the existence of a map with favorable metric
properties is proven using duality or by exploiting the cone structure of /,-distance
matrices. We refer, for instance, to the works of SCHOENBERG (1938), BRETAG-
NOLLE, DACUNHA-CASTELLE, and KRIVINE (1965/1966), KRIVINE (1965), WELLS
and WILLIAMS (1975) on isometric embeddings, MAUREY (1974) on factorization the-
ory, MATOUSEK (2002, Proposition 15.5.2) on bi-Lipschitz embeddings, BALL (1990),
ESKENAZIS (2021) on metric dimension reduction and BALL (1992), MENDEL and
NAOR (2013) on extensions of Lipschitz mappings.

3. EXTRAPOLATION AND SNOWFLAKE EMBEDDINGS

In this section we present the proof of Proposition 1.4. The argument relies on some
elementary properties of the vector-valued Mazur map (MAzUR, 1929). If (Q,p) is

a measure space, (X, | - |x) is a normed space and p,q € [1,00), consider the map
M, : L,(1; X) = Ly(p; X) whose action on f € L,(u; X) is given by
flw
(21) Ve (M) =1,
I @)y °
when f(w) # 0 and (M, ,f)(w) = 0 when f(w) = 0. We will use the following lemma.
LEMMA 3.1. — Let p,q € [1,00). For any normed space (X, || - ||x) and any functions
fag Q) — X with maX{Hf”Lp(,u;X)? HgHLp(;L;X)} < 17 we have
min{2,1}
_ < _ a
(25) HMW’f My.ag HLqm;X) ~pa Hf Ly(uiX) |
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Proof — The scalar-valued case X = R of the proposition is classical® and can be

found in BENYAMINI and LINDENSTRAUSS (2000, Section 9.1). Consider two functions
0,0:Q— {xreX: |z|x =1} such that f = || f||x0 and g = ||g||x¢. Then, we have
M, . f = ||f||‘§</q(9 and M, ,g = ||g||§(/qu5 which imply the inequality

My = Myagllz, s = 17150 = lgl&e],
(26) <1715 = ol + IoIZE = )], s

Lq(1;X)
® ©)

By the scalar-valued version of (25) applied to || f||x and ||g||x, we have

(27) ® Spu [IIF1x = llgllx|
Moreover, if dv = ||g||% du, then v(2) < 1 and thus for ¢ < p we have
@ =116 = Sllzywx) < 18 = Oz, = |llgllxf = lollxe], .,

< lgllx = 1711, gy + 11716 = llxe], . <205 = ollz, )

min{g,l

Lp(sR)

min{%,l}

Lp(15X) )

P<|r-g

On the other hand, if p < ¢, Holder’s inequality gives

ya
q

P 1— (28) P
(29 @ =110 = Sllz,ex) SN0 = 6lE wexy - 110 = Il 50xy < 201F = 9lIZ, )

which completes the proof of the lemma. n
Equipped with the estimates of Lemma 3.1, we now ready to prove Proposition 1.4.

Proof of Proposition 1.4. — We shall first prove the rightmost inequality of (10). Let
x1,...,o, € X and consider the function f : {1,...,n} — X given by f(i) = z;. Unless

all the vectors z1, ..., x, are equal, we can rescale so that the constraint
n
(30) > mimgllas — % =1
ij=1

is satisfied, which in particular, by Jensen’s inequality, implies that || f — E, f{|1,x) < 1,

where E, f & >or, mif(i). Consider the function g = M, ,(f —E.f) : {1,...,n} = X.

DSince M, ,h = |h|P/9sign(h), the scalar case is a consequence of the pointwise inequalities
Isign(e)|al* —sign(B)[B[*] < er(w)]e = BI*
and
. i 1 1
sign(a)|al= — sign(8)|6]=| < ca(w) max{lal, [B]} =~ |a — 4]

which are valid for every a, 8 € R and w € (0, 1].
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Then, we have

1= Z mmillf (D) — fO)I% = Z Timj[[Mgpg (@) — My ,pg ()%

i,j=1 ij=1
@) . b & :
< (3 mimsllo) — g% )" <281 10F (S mbillo) — oI )
3,j=1 i,j=1
= (B %) (32 mibii My = Eaf)0) = My (f = EcPOI% )"
ij=1
(25) » n 5 » n %
S0t B 105 (X mbsllf ) = FG)IE) = 7B 1505 (3 mbislles — %)
i,j=1 hj=1

where in both inequalities we used that max{|| f —Ex f|z,x:x), |9l z,(mx)} < 1. Finally,
taking an infimum of the right-hand side over all zy,...,z, € X satisfying (30), we
deduce that 1 <, , v(B, || - ||%)? (B, || - ||%) "¢ which concludes the proof.

The proof of the leftmost inequality is almost identical yet we repeat it for com-
pleteness. Let z1,...,z, € X and consider the function ¢ : {1,...,n} — X given by
¢(i) = ;. Without loss of generality, we can again assume that the constraint

(31) > mimille — agllk =1,

ij=1
is satisfied, which implies that |[¢ — B¢z, (rx) < 1 by Jensen’s inequality. Consider
the function ¢ = M, (¢ —E,¢) : {1,...,n} — X. Then, we have

n

1= Z mim;||p(4) Z i 1Myt (i) — Mpgtb ()%
7,7=1 7j=1
(25) n
S pa Z w0 () — e G)I% < (B, - 1%) Y2 mibyllv@@) — v ()%
i,7=1 i,7=1
=B, [ %) Y mibij[Myp(é — Ex) (i) — Myyp(é — Exd) (5)II%
i,7=1
(25) n % n 5
S 1B D (X mbilloti) — 6% )" =B, 18) (32 mibillas — 1% )

i,j=1 i,j=1
where in both inequalities we used that max{||¢—E;¢||r,xx): [|¥| z,(rx)} < 1. Finally,
taking an infimum of the right-hand side over all zy,...,z, € X satisfying (31), we

deduce that 1 <, (B, || - |15%)7(B, || - |%) /¢ which concludes the proof. O

Even though the vector-valued version of Matousek’s extrapolation theorem (Propo-
sition 1.4) suffices for the proof of Theorem 1.1 which will be presented in the next
section, we digress to mention the following stronger result of NAOR (2021).

PROPOSITION 3.2. — Fizp € (0,00) and 0 € (0,1). There ezists Dy = Dy(p,0) € (1,00)
such that the 0-snowflake of any normed space (X, || - ||x) embeds with p-average dis-
tortion Dy into X.
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The discussion preceeding the statement of Theorem 1.2 shows that Proposition 1.4
is a formal consequence of Proposition 3.2, whose proof also relies on properties of
the vector-valued Mazur map (24). In fact, as explained in NAOR (2021, Remark 47),
Proposition 3.2 implies improved bounds for the parameters ¢(p, q), C'(p, q) appearing
in Proposition 1.4. Proposition 3.2 is the average distortion analogue of the following
classical open problem in the nonlinear theory of Banach spaces.

QUESTION 1. — Does there exist 0 € (0,1) and an infinite-dimensional Banach space
(X, - [|x) whose 0-snowflake does not admit a bi-Lipschitz embedding into X ?

A classical result of SCHOENBERG (1938) implies that for every 6 € (0,1), the 6-
snowflake of L, admits an isometric embedding into L,. Schoenberg’s theorem was
later extended by BRETAGNOLLE, DACUNHA-CASTELLE, and KRIVINE (1965/1966),
who showed that for every p € (0,2] and 6 € (0,1), the f-snowflake of L, admits
an isometric embedding into L,. Despite decades of attention, Question 1 remains
stubbornly open even for the spaces X = L, where p € (2,00). In the forthcoming
work of ESKENAZIS and NAOR (2021), it is proven that arbitrarily small logarithmic
perturbations of this question have a negative answer. More precisely, it is shown that
for every # € (0,1), n € (0,min{#,1 — 6}) and p € (2,00), the metric transforms
(Ly,wypodg,) of L, do not admit a bi-Lipschitz embedding into L,, where

t@
T 14log’"(1+ 1)
We refer to ESKENAZIS (2019, Chapter 3) for further results in this direction.

(32) wo.p(t) =" log"(1 + 1) or  wy,(t)

4. PROOF OF THE AVERAGE JOHN THEOREM

Having established the duality principle of Theorem 1.2 and the extrapolation in-
equalities of Proposition 1.4, we are well equipped to proceed to the proof of Theorem
1.1 via Theorem 1.3. We start with some preliminary properties of nonlinear Rayleigh
quotients which will help us analyze nonlinear spectral gaps. The following simplifica-
tion of the original proof of Theorem 1.1 was sketched in NAOR (2021, Remark 31).

4.1. Nonlinear Rayleigh quotients

Fix p > 1, a metric space (111, djy) and a probability measure 7 € A", Let L,(m; 1)
be the metric space (1M",dy,xm)) Whose metric is given by

n 1
(33) de(w;m)(CU, y) = (Z midm (%‘a yi)p) p7

i=1
where ¢ = (x1,...,2,),y = (y1,...,yn) € N"™. Moreover, we shall use the ad hoc
notation L,(m;M)T for the subset L,(m; M)\ {(z,...,z): = € M} of L,(m;M).
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Let A € M,(R) be a row-stochastic matrix that is m-stationary (in the sense that
7A=m)and & = (z1,...,2,) € L,(m;M)T. Following NAOR (2018, Section 5.1), we
consider the corresponding nonlinear Rayleigh quotient given by

T i T)P
(34) m(w’A’dgn) déf Zld_lﬂ'a] 7n<x x])

n

P i1 T dm (i, 05)P

By definition, if A is m-reversible, the nonlinear spectral gap (6) satisfies

1
35 A, Sup
( ) 7( m) T €Ly (m;M)t m( Aa d%l)

We will need the following properties of nonlinear Rayleigh quotients.

LEMMA 4.1. — Let (N, dp) be a metric space, p > 1, X € [0,1] and 7 € A" L. If
A, B € M,(R) are w-stationary stochastic matrices and x € L,(m;1M)T, then we have
(i) R(z; AA + (1= N)B,dpy) = MR(z; A, dpy) + (1 = MR (z; B, diyy).
(i) R(x; ANA+ (1 = N)Id,,, dby,) = /\(R(ﬁc A, dy), where Id,, is the identity matriz.
(i) R(a; AB,d2))F < R(x; A, diy)F + R(x; B, dy)?.
(iv) R(x; B, dy,)) < tPR(x; B,dYy,) for every t € N.

Proof. — The first property is evident from the definition (34) and the second follows
from (i) since R(x;1d,, d},) = 0. Moreover, (iv) follows by iterating (iii) so we are left
to prove that. Notice that AB is m-stationary and the triangle inequality gives

n

(ZWZ(AB)Udm(:v“x] ) <zn: zi: ibr; (i x,,xk)+dm(xk,x]))p>

hSA

ij=1 ij=1
(36) < Z i@k brgdm (3, o1 )P )p ( Z Wiaikbkjdm(iﬂk,%)p)p
i,5,k=1 1,7,k=1
n 1 n 1
= ( Z Wiaikdm(l'i,l'k)p> + ( Z kakjdm(l'k,l’j)p> s
ik=1 k,j=1

where in the last equality we used the stationarity of A in the form 7, = > | ma;.
The desired inequality (iii) follows from (36) after renormalizing. O

Apart from the elementary properties of Lemma 4.1, we shall also need the following
standard computation of nonlinear Rayleigh quotients in Hilbert space. Recall that
for every normed space (X, | - ||x), every matrix B € M,(R) induces a linear operator
B®ldx : Ly(m; X) — Ly(m; X) that is given by (B®Idx) (w1, ..., 7,) = ()=, bijrs)i,-

LEMMA 4.2. — Fizm € A" and let B € M, (R) be a w-reversible stochastic matriz.
For every Hilbert space (¥, || - ||z) and & € Ly(m; #)" with X1, mx; = 0, we have

(37) R(z; B2, || - |I5) =
H HLg(ﬂ';c%’)
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Proof. — Let (-, )% be the inner product of # and notice that
) 3 myl - ol = 23wl - 2 (S man 3w ) = el
i,j= i= i= j= H

since 321" | mz; = 0. Moreover, since B? is m-stationary and stochastic, we have

> mi(Bijllws — x5 = D mi( B (wllfe + Nasllz) — 2> m <Iz‘7 Z(BQ)z‘jij>
i=1 i=1 i=1 =1 p

= 2@ 7, (rgey — 2D 7ol i, (B> @ 1ds)z) ) = 2017 ) — 20I(B @ 1) |7, 0
=1

where in the last equality we additionally used the w-reversibility of B. The conclusion
now readily follows by the definition (34) of nonlinear Rayleigh quotients. O

4.2. Proof of Theorem 1.3

In the proof of Theorem 1.3 we will use the following pointwise estimate of nonlinear
Rayleigh quotients of normed spaces which are isomorphic to a Hilbert space.

LEMMA 4.3. — Let (X,| - ||x) be a normed space and D € [1,00). Suppose that there

exists a Hilbertian norm || - ||z : X — Ry such that

(39) VyeX,  lylle <llylx < Dllylla-

Then, for every m € A""' and every w-reversible stochastic matriz B € M,(R),

@) R@BL-E) - = kb3 > PN

where © € Lo(m; X)1 and n € (0,1/D).

Proof. — Without loss of generality, we can translate the components z; of the vector

x € Ly(m; X)T to assume that 31, mz; = 0. Then, the assumption R(x; B2, || - ||%) >
1 — n? can be equivalently rewritten due to Lemma 4.2 as

(41) I(B @ lds) 2| Loimae) < 0l Lawsae)-

Therefore,

(39) (41) (39)
(42) [(Beldx)®|L,x) < DI(BOWa) 2| Lomary < nD||®| ooy < 0D|[2]| o),

and thus, by the triangle inequality,

(42)
(43) [z —(Boldx)2||L(mx) = [[#]| o)~ [[(BElX)®| Ly mix) = (1= D)[2| Ly (m:0) -
Since B is row-stochastic, Jensen’s inequality for the convex function || - ||% gives
n n n 2
(44) Yo mibille— 2l =D il =Y by o & — (B ® ldx)2(7, r.x)-
ij=1 i=1 j=1
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On the other hand, using the triangle inequality we get
(45) o mimilles = allx < D0 mm(lellx + llzgllx)? < 4ll2ll7, -
i,j=1 b,j=1
Combining (34), (44), (43) and (45) we deduce that
(1-nD)
4 )
which concludes the proof. n

(46) R(z; B, || - [%) =

Equipped with Lemma 4.3, we can complete the proof of Theorem 1.3. The main idea
is to consider a Hilbertian norm which nicely approximates our given norm on R¢ and
then use the implication (40). In order to ensure that the assumption of (40) is satisfied
we shall apply a trick that was used by P1SIER (2010), who attributed it to V. Lafforgue:

t
we will replace A by a large enough power of the form (%) . We will then be able
to return to an inequality involving A rather than its power using Lemma 4.1.

Proof of Theorem 1.3. — Suppose that X = (R% | - ||x) and fix 7 € A" ! a 7-
reversible stochastic matrix A € M,(R) and a vector € Li(m; X)'. In view of (35),
we need to prove a lower bound on R(x; A, || - ||x). Notice that, by properties (ii) and
(iv) of Lemma 4.1, we have the inequality

A+1d, 2 A+1d,\?!
47 R A ) = 2R (2 S0 ) = TR (s (S )
for every t € N. Moreover, by the vector-valued extrapolation inequalities of Proposition

1.4 and the expression (35) of nonlinear spectral gaps in terms of nonlinear Rayleigh
quotients, we conclude that there exists a point y € Ly(m; X)T satisfying

(49 (e (L) ) 2 (o () R ).

Let Dx € [1,00) be the least constant for which there exists a Hilbertian norm
|- Il7% : R — R, such that the following inequality is satisfied,

(49) VyeRY lyllze < llyllx < Dxllyllz-

2
As # is isometric to (2, the spectral gap of (%) with respect to || - || satisfies

@ (45 (5 1) =

Therefore, for the parameter

(51) t(A) =

log(2Dx) < log(Dx + 1)
log(1ramy) |~ 11— X2(4)
we have the estimate

A+ 1d,\ 2" A (50)A(51) 1
(52) 7(( 5 ) Al ”§€) S -
D%,
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which combined with (35) immediately implies that

A+ 1d,\ 2" (A 1
53 (R(;( ") , .2)>1— .
(53) v (2 I 16) 1~ 15
Therefore, in view of (49) and (53), the pointwise estimate of Lemma 4.3 applied to

t*(A
the matrix B = (%) (

: and n = ﬁ implies that
A+1d,\" AW 5 1
4 ; . > —.
51) ®(w (55) ) = 5
Finally, combining (47), (48) and (54) for ¢t = t*(A) we deduce that
16D 1 M\y(A)
R(x; A, || - > e .

By John’s theorem (JOHN, 1948), since X is d-dimensional we have Dx < v/d and the
desired estimate (9) thus follows by rearranging (55) and using (35). O

As explained in the introduction, Theorem 1.1 is equivalent to Theorem 1.3 via the
duality principle of Theorem 1.2.

Proof of Theorem 1.1. — Combining Theorems 1.3 and 1.2, we deduce that the %—
snowflake of any d-dimensional normed space embeds into an ultrapower of 5 with
quadratic average distortion at most C'v/log d, where d > 2 and C' € (0, c0) is a universal
constant. This immediately yields the conclusion of Theorem 1.1 since any ultrapower

of 45 is itself a Hilbert space (HEINRICH, 1980). O

5. BEYOND HILBERTIAN EMBEDDINGS

Theorem 1.1 is a special case of a much more general embedding theorem proven by
NAOR (2021). As a matter of fact, a lot of the ideas required to prove this more general
statement have already been used in the Hilbertian case. A key ingredient required to
go beyond Theorem 1.1 is the notion of Markov type introduced by BALL (1992).

DEFINITION 5.1. — A metric space (N, dpy) has Markov type p € (0, 00) with constant
M € (0,00) if for everyn € N, m € A1 every w-reversible matriz A € M,(R) and
every x € Ly,(m; 1), we have

(56) VteN, R(x; A, db,)) < MPt R(z; A, dby).

The least such constant M € (0,00) will be denoted by M, (111).

In BALL (1992), it was shown that any Hilbert space # has My(#) = 1. Following
BALL, CARLEN, and LIEB (1994), we say that a normed space (X, ||-||x) is p-uniformly
smooth, where p € [1,2], if there exists a constant S € (0, 00) such that

e + ol

p
+ 5

X

r+y P

2

r—y

(57) Va,yelX, 5

X
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The least such constant S € (0,00) will be denoted by S,(X). A deep theorem
of NAOR, PERES, SCHRAMM, and SHEFFIELD (2006) asserts that every p-uniformly
smooth normed space (X, || - ||x) has Markov type p with constant

(58) M,(X) S Sp(X).

An inspection of the proof of Theorem 1.3 reveals that the power of the norm in the
estimate (9) can be improved for spaces of Markov type p € (1,2]. Indeed, replacing
(47) with (56) and using the extrapolation inequality (10), we deduce that for every
x € L,(m; X)T there exists y € Lo(m; X)T for which we have the estimate

A+1d,
Rai Al - 1) = 2% (2 S0 - 1% )

(56) 1 A+ 1d,\* (10) 1 A+1d,\t
2 oo 7R(@ (55 ) 15) 2 3 (ws (5) 0 1)

Then, repeating the rest of the proof mutatis mutandis, we deduce the bound

(60) VA1) Sy, T,

which, in view of (58) and Theorem 1.2, implies the following embeddability result.

(59)

THEOREM 5.2. — For every S € (0,00), there exists C'(S) € (0,00) such that the
following holds. If p € [1,2] and (X, || - ||x) s a finite-dimensional normed space with
Sp(X) < S, then the L-snowflake of (X, || - ||x) admits an embedding into £y with

quadratic average distortion at most C(S) \/log(dim(X) +1).

Theorem 1.1 is a special case of Theorem 5.2 as S1(X) = 1 for any (X, || - ||x). How-
ever, Theorem 5.2 is a refinement of the average John theorem in that it captures the fact
that more structured normed spaces (i.e. spaces with bounded p-uniform smoothness
constant) require a lesser amount of snowflaking in order to be embedded into ¢5 with
quadratic average distortion which depends subpolynomially on the dimension. It is
worth emphasizing that for 2-uniformly smooth spaces (such as L, (u) with 2 < r < c0),
Theorem 5.2 shows that no snowflaking is necessary for such an embedding to exist.

This approach can be further exploited even for target spaces which are not Hilber-
tian. Following BALL, CARLEN, and LIEB (1994), we say that a normed space (X, ||| x)
is g-uniformly convex, where ¢ € [2, 00), if there exists a constant K € (0, c0) such that

Hwﬂ/ CO O 72O 1l 71 5
2 X K4 2 x 2 '
The least such constant K € (0, 00) will be denoted by K,(X). Observe that Ky(¢s) = 1.

Theorem 5.2 admits the following non-Hilbertian generalization. We shall denote by
cy (M) the infimal distortion of a bi-Lipschitz embedding f : (11, dm) — (Y, - ||y)-

(61) Va,yelX,

THEOREM 5.3. — For every S, K € (0,00), there ezists C(S, K) € (0,00) such that the
following holds. If 1 <p <2 <gq < oo, (X,| -l|x) is a Banach space with S,(X) < S
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and (Y, || - |ly) is a Banach space with K,(Y') < K, then the E-snowflake of X admits

an embedding into £,(Y) with q-average distortion at most C(S, K)(log(cy (X)+1))Y/4.

In view of the duality principle® of Theorem 1.2, Theorem 5.3 is equivalent the
following nonlinear spectral gap inequality. For every n € N, 7 € A" ! and every
m-reversible matrix A € M, (R), we have

(62) VA% Sy gy g 108(ey (X) + 1)y(A, |- 5)-

Fix € L,(m; X)" with 3 , mz; = 0. Using Markov type and extrapolation as in (59),
we deduce that for any ¢ € N, there exists y € L,(m; X )T with > my; = 0 such that

1 A+1d,\?t
(63) R A, 15) Zuyexrma R (95 (55 - 1% ).

. def
Moreover, if By =

( % )t, the argument of (44) and (45) implies that
||y - (Bt & ldX)yH%q ;X
R(y; B |- %) 24 ; o
(64) ”y||Lq(7r;X)
q
> (1= 1B @ 1dx | oy 210 (rv))
where LZ(WS Z) =A{z € Ly(m; Z) : ¥i_y mz = 0}. Therefore, we have

NCOIICONCE t
(65) ’Y(A?H ’ HX) SMP(X),P»Q (

1—||B:® IdX||L2(7r;X)—>L2(7r;X))q'
Notice that by the definition of cy (X),
(66) 1B ® |dXHL2(7r;X)»L2(w;X) <ov(X)|[Be® IdYHLg(Tr;Y)HLS(ﬂ;Y)

and moreover

A+ 1d,\?
1B @ ldy[[ 10 vy 10 (o) = H( 2 ) ®ldy| .
a 4 Ly(mY)—=Lg(mY)
(67) t
A+1d,

A o
2 Lg (W;Y)%Lg (mY)

Combining (65), (66) and (67), we finally deduce that for any ¢t € N,

t

A+1d,
68) A 1B) Suemat- (L= e (0 (551 91dy

Optimizing over ¢t we thus conclude that

(69) 7(147 H ’ H&) SMP(X)ap:q

—q
Ly (m;Y)—LY (n;y)) '

log(cy (X) + 1)
log (1/11(24%) @ Idy | 10y £ ()

()Observe that a direct application of Theorem 1.2 and (62) would imply that the %-snowﬂake of X
admits such an embedding into an ultrapower of £,(Y") rather than ¢,(Y) itself. Taking an ultrapower
in this statement is redundant if X is assumed to be p-uniformly smooth and Y is ¢g-uniformly convex,
as was shown in NAOR (2021, Corollary 23). We shall not address this delicate issue here.
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Observe that so far we have been very closely following the Hilbertian proof. Indeed, if Y’

is a Hilbert space and ¢ = 2, then the operator norm appearing in (69) is simply %"’(‘4)

and thus (9) follows from (69) and John’s theorem which asserts that ¢, (X) < vdimX.
In the general (Banach space-valued) setting of Theorem 5.3, we need a more robust

o 0 is bounded
Ly(mY) =Ly (mY)

away from 1 by a quantity which depends on the nonlinear spectral gap (A4, | - [|%).

argument to show that the operator norm H(%) ® Idy

To do this, we will leverage the g-uniform convexity of the normed space (Y, || - ||y).

Fix a metric space (1M,dpy) and ¢ € (0,00). If 7 € A"' and A € M,(R) is a
m-reversible stochastic matrix, the nonlinear absolute spectral gap of A with respect to
d},, denoted by v, (A, d},), is the least constant v, € (0, oc] such that

(70) VX, .o oY1, Y0 € M, Z 7Ti77jd771($i7yj)q < 74 Z Wiaz'jdm(xi,?/j)q-
i,j=1 t,j=1

The terminology stems from the fact that v4 (A, ||?) = (1—max;—2__, |Ni(A4)]) !, where

1=XM(A) > X(A) > - > A\, (A) > —1 are the eigenvalues of A. Nonlinear spectral

gaps and nonlinear absolute spectral gaps are related via the following inequalities.

LEMMA 5.4. — Fizq € [1,00), n € N and 7 € A""L. For every w-reversible stochastic
matriz A € M,(R) and every metric space (N, dp), we have

A+1d,
() 2(A,dly) < (S ) < 2 (ALdiy)

The elementary proof of Lemma 5.4 can be found in NAOR (2014, Lemma 2.3).
The pertinence of absolute spectral gaps in the ensuing discussion is that, in the case of
uniformly convex spaces, they have a useful connection to vector-valued operator norms
of adjacency matrices. This is manifested by the following proposition of MENDEL and
NAOR (2014, Lemma 6.6), whose proof relies on Pisier’s martingale cotype inequality
for g-uniformly convex spaces (PISIER, 1975a).

PROPOSITION 5.5. — Fiz q € [2,00) and let (Y, ||-||y) be a g-uniformly conver normed

space. Then, for every n € N, m1 € A" ! and every m-reversible stochastic matrix
C € M,(R), we have

1 q
2 | <(1-— .
(7 ) HC (%9 dYHLg(W;Y)—)LS(TF;Y) = < (2(171 _ 1)Kq(Y)q’y+(C, H . qu>>

Proposition 5.5 is proven by MENDEL and NAOR (2014) for the special case that 7 is
the uniform measure on {1,...,n} and C is a symmetric stochastic matrix. The proof
of the general statement presented here is similar to this special case and we thus omit
it. Plugging the bound (72) in (69) for C' = 444= we finally deduce that

T (69)(72 A+1d, ,
VAN 8 S o 10800 () + D (555 11

(71)
Sq log(ey (X) + 1)y(A, | - [I5)- 0

(73)
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6. GEOMETRIC AND ALGORITHMIC APPLICATIONS

In this final section, we present a selection of geometric and algorithmic applications
of nonlinear spectral gaps (mostly without proofs) and related open questions.

6.1. Nonembeddability of expanders into low-dimensional normed spaces

Let G = (V,E) be a d-regular graph on the vertex set {1,...,n}. We shall de-
note by Ag the normalized adjacency matrix of G, that is, the n X n symmetric
stochastic matrix whose entries are given by (Ag)i; = 1{”%, where i,j € {1,...,n}.
A sequence {G,, = (V,,E,)}:2, of dregular graphs with |V,| — oo as n — oo
is called an expander graph sequence if sup,.y7(Ag,) < oo. The existence of
regular expander graph sequences is a classical fact that can be proven via the
probabilistic method (PINSKER, 1973 and BOLLOBAS, 1988), while determinis-
tic constructions are notoriously more involved (see, e.g., the book of DAVIDOFF,
SARNAK, and VALETTE, 2003). Embeddability properties of connected expanders
viewed as metric spaces when equipped with the shortest path distance were first
investigated by LINIAL, LONDON, and RABINOVICH (1995) who, among other
results, showed that if an n-vertex d-regular expander embeds with quadratic
average distortion D in a k-dimensional normed space, then k 2> (log,n)?/D?.
We shall now present the following (sharp) improvement of Linial, London and
Rabinovich’s result due to NAOR (2017) as a consequence of the average John theorem.

THEOREM 6.1. — For every q € [1,00), there exists ¢(q) € (0,00) such that the follow-
ing holds for every v, D € [1,00). Let G = (V, E) be a d-reqular connected graph on n
vertices with v(Ag) < v and let (X, |- ||x) be a normed space such that (G,dg) admits
an embedding into X with q-average distortion at most D. Then,

(74) dim(X) > ne@/1Dlosd,

Proof. — We shall first prove the case ¢ = 1. By the assumption, there exists a D-
Lipschitz map(® f : (G, da) = (X, || |lx) satisfying the average lower bound

(75) Z 1f(w) = f(v)llx = 77 > da(u,v).
quV u,veV

Let k = dim(X). Applying Theorem 1.1 for the measure p = - LS wer Opw) on X, we
deduce that there exists a O(y/Iog k)-Lipschitz function h : (X, ]| - [|¥?) — 62 such that

(76) Z [P(f () = h(f @)z, = — =S W) - f)llx.

’I.L’UEV u,veV

(6) As is common, we shall identify the graph G with its vertex set V thus writing f : G — X rather
than f:V — X. Moreover, we will always denote by dg the shortest path distance on V.
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Since the graph G is a regular expander, inequality (5) implies that

o 2 @)~ AFEDIE < 2L S [h(f@) ~ hFE)IE,

u,veV {a,b}eFE
(77) ~vlogk
< T8RS e~ 1Bl 9D 10sk
{a,b}€E

where in the last two inequalities we used the Lipschitz conditions for h and f. On the
other hand, the graph G is d-regular and therefore, for any fixed u € V' there exist at
least § vertices v € V such that dg(u,v) > [log,(n/2)]. Hence, we have

1
(78) = 2 de(u,v) 2 logyn,
n

u,veV

which, combined with (75), (76) and (77), implies that
(79) log,n < vDlogk,

thus completing the proof of (74) for ¢ = 1. To address the general case ¢ > 1,
we need a slight modification of this argument. It is a formal consequence of NAOR
(2021, Proposition 6) and Theorem 1.1, that for any ¢ > 1, the %—snowﬂake of any
finite-dimensional normed space X embeds into ¢, with (2¢)-average distortion at most

C’(q)\/ log(dim(X) + 1). Considering a O(+/log k)-Lipschitz embedding satisfying the
analogue of (76) with power 2¢ instead of the embedding h and repeating the above

argument completes the proof of (74) for general g > 1. [

A few historical comments are in order. Due to the existence of regular expander
graph sequences, Theorem 6.1 implies that for arbitrarily large n, there exists an n-
point metric space (1M, dp,, ) such that if 771, admits an embedding with bi-Lipschitz
distortion D into a finite-dimensional normed space X, then dim(X) > n® for some
universal constant ¢ € (0,00). Therefore, Theorem 6.1 provides a negative answer to
the question of JOHNSON and LINDENSTRAUSS (1984) discussed in Section 1.4. A differ-
ent negative answer to this question had been given in important work of MATOUSEK
(1996), who devised an ingenious random family of metric spaces and showed that
they satisfy this property using input from real algebraic geometry. It is worth men-
tioning that a precursor of Theorem 6.1 is a result of LEE, MENDEL, and NAOR (2005,
Proposition 4.1), who showed that if an n-vertex regular expander embeds in ¢¢_ with bi-
Lipschitz distortion at most D, then d > n*/? for some universal constant ¢ € (0, c0).

Quantitatively, Theorem 6.1 provides a sharp relation between the dimension of the
target space X, the number of vertices of G and the distortion D. Indeed, a classical
theorem of JOHNSON, LINDENSTRAUSS, and SCHECHTMAN (1987) asserts that for every
n € N and D > 1, any n-point metric space 11 admits a bi-Lipschitz embedding with
distortion at most D into some d-dimensional normed space X, where d <p n®/P for
some universal constant C' € (0, 00). This result was later refined by MATOUSEK (1992),
who showed that one can always take X = (¢ as a target space in this statement.
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Remark 6.2. — The optimality of Theorem 6.1 which follows from the works of JOHN-

SON, LINDENSTRAUSS, and SCHECHTMAN (1987) and MATOUSEK (1992) immediately
implies that the O(y/log dim(X)) upper bound for the average distortion in Theorem 1.1
is sharp. Indeed, suppose that the %—Snowﬂake of X = (¢ admitted an embedding into
{5 with quadratic average distortion o(y/logd). Then, the proof of Theorem 6.1 would

show that if an n-vertex expander embeds with bi-Lipschitz distortion D in ¢¢ | then
(80) logn = o(D logd).
However, this inequality contradicts the embedding theorem of MATOUSEK (1992).

Following the terminology of NAOR (2018), we say that an infinite-dimensional Ba-
nach space (X, || - ||x) admits (quadratic) average dimension reduction with distortion
D € (1,00) if for any n € N there exists k, = kP(X) € N satisfying

logky,

81 li 0
(81) B v
such that the following condition holds. For any n points z1,...,x, € X, there exists a

subspace F' = F(x1,...,x,) of X with dimF' < k,, and points v, ..., y, € F satisfying
llvi — y;llx < Dljx; — zj||x for every 4,5 € {1,...,n} and

1 & 1 &
(82) = > lvi—yllx == X o — 2%
n? “— n2 “—
2,J=1 4,7=1
As every finite metric space embeds isometrically in /.., the aforementioned result of
MATOUSEK (1996) (or Theorem 6.1) implies that /., does not admit average dimension
reduction with any distortion D > 1. The following tantalizing question remains open.

QUESTION 2. — Does {1 admit average dimension reduction with any distortion D > 17

We note that the bi-Lipschitz analogue of Question 2 is answered by a famous theorem
of BRINKMAN and CHARIKAR (2005) (see also LEE and NAOR (2004) for a different
influential proof) who showed that for arbitrarily large n and D > 1 there exists an
n-point subset of ¢; which does not admit a bi-Lipschitz embedding into any subspace

c/D?

of /1 of dimension at most n“*", where ¢ € (0, 00) is a universal constant.

6.2. Average distortion embeddings of /, into ¢,

In Theorem 1.1, it was established that any finite-dimensional normed space (X, ||-||x)

admits an embedding into ¢, with quadratic average distortion O(\/ log(dim(X) + 1))
via the nonlinear spectral gap inequality (9). As explained in Remark 6.2, this estimate
for the quadratic average distortion is asymptotically optimal yet, quite surprisingly,
there exist many non-Hilbertian normed spaces which embed with constant quadratic
average distortion in f5. The following result is the main theorem of NAOR (2014).

THEOREM 6.3. — There exists C € (0,00) such that for any p € (2,00), the normed
space {, admits an embedding into ly with quadratic average distortion Cp.
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Theorem 6.3 is established in NAOR (2014) via the nonlinear spectral gap inequality

p2

1— X (A)’

which holds for any 7 € A™"! and any 7-reversible stochastic matrix A € M, (R), and
the duality principle of Theorem 1.2. Once again, (83) is proven in NAOR (2014) in the
special case that 7 is the uniform measure on {1,...,n} and A is a symmetric stochastic

(83) Vp>2, (A7) S

matrix. The proof of the more general statement presented here (which is equivalent to
Theorem 6.3) is identical. In NAOR (2014), Theorem 6.3 and (83) were used to give new
lower bounds for the ¢,-distortion of random connected d-regular graphs, Ramanujan
graphs and abelian Alon—-Roichman graphs, improving earlier results of MATOUSEK
(1997). It is worth pointing out that (83) is no longer valid when p € [1,2).

6.3. Expanders with respect to Banach spaces

Combinatorial expanders are ubiquitous geometric objects whose metric structure is
notoriously incompatible with Euclidean geometry. Nonlinear spectral gaps allow us
to analyze non-Euclidean analogues of these exotic metrics. Let (111, dp;) be a metric
space. A sequence {G,}>2, of d-regular graphs with |G,,| — oo is called an expander
graph sequence with respect to 1M if sup, .y v(Ag,,d%;) < co. If such graphs exist, we
say that (171, dy) admits a sequence of d-regular expanders. The following influential
observation on the embeddability of expanders is essentially due to MATOUSEK (1997).

PROPOSITION 6.4. — Let (1M,dy) be a metric space and fix v,q € (0,00). Suppose
that G = (V, E) is a d-regular connected graph on n vertices with v(Ag,d},) < ~v. If

(G,dg) embeds into (N, dy) with q-average distortion at most D, then D 2, I:gljlq"

Proof. — By the assumption, there exists ¢ € (0,00) and a oD-Lipschitz map
f:(G,dg) — (M, dy) satisfying the average lower bound

(34) 2 dn(f), f0) = G Y da(u,v) 2 0%(log )"

u,veV u,veV

where the second inequality follows from (78) and Jensen’s inequality. On the other
hand, by the definition (6) of v(A, d};), we have

1 a 2y q
(85) — > dm (f(u)a f(@) < n > dm (f(a)a f(b)> < yolD1,

" wwev " (apreE
where the last inequality follows from the Lipschitz condition for f. Rearranging, we
deduce the desired lower bound for the g-average distortion D. O]

Deciding whether a given non-Euclidean metric space admits a sequence of expanders
is a notoriously difficult problem in metric geometry, even when specified to normed
spaces. By Proposition 6.4, it is clear that if there exists a sequence {G,}°°; of reg-
ular expanders with respect to a normed space (X, || - ||x), then X cannot contain
subspaces uniformly isomorphic to {¢Z}>°_, as it would then bi-Lipschitzly contain all
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finite metric spaces with uniform distortion. Normed spaces which do not uniformly
contain {(7}°°_, are said to have finite cotype in Banach space theory jargon (MAU-
REY, 2003). Strikingly, this is the only known necessary condition for a normed space
to admit an expander graph sequence and the following general question remains open.

QUESTION 3. — Is every combinatorial expander also an expander with respect to any
normed space of finite cotype?

Such implications, asserting that a classical spectral gap implies a nonlinear spectral
gap, are currently only known for substantially smaller classes of normed spaces from
works of MATOUSEK (1997), OzAWA (2004), P1SIER (2010) and NAOR and SILBERMAN
(2011). It is worth mentioning that even the following question, which is formally weaker
than Question 3 in view of Proposition 6.4, remains open.

QUESTION 4. — Does there exist a sequence of finite metric spaces {(1M,,dm, )},
with |M,| — oo as n — oo such that for any normed space (X, || - ||x) of finite cotype,
the bi-Lipschitz distortion required to embed M, into X satisfies cx(N,) Zx log |M,|?

A positive answer to Question 4 would imply a striking dichotomy in the embeddabil-
ity of finite metric spaces into infinite-dimensional normed spaces. If such a normed
space X does not have finite cotype, then it bi-Lipschitzly contains every finite metric
space with distortion 1 + ¢ for any ¢ > 0 (MAUREY, 2003). On the other hand, if X
is an arbitrary infinite-dimensional space, then any finite metric space 171 admits a bi-
Lipschitz embedding into X with distortion O(log |171|) by the theorems of DVORETZKY
(1961) and BOURGAIN (1985). A positive answer to Question 4 would imply that this
bound is always optimal under the (necessary) assumption that X has finite cotype.

In regard to Question 3, even the ezistence of a sequence {G,}°°; of regular graphs
which are expanders with respect to any space of finite cotype remains unknown. The
strongest available result in this direction is the following profound theorem of LAF-
FORGUE (2008), whose proof is an ingenious combination of algebraic and vector-valued
harmonic analytic methods. We say that a normed space (X, || - || x) has nontrivial type
if X does not contain subspaces uniformly isomorphic to {¢7"}2°_, (MAUREY, 2003).
Any space of nontrivial type has finite cotype, but the converse is not true (e.g. for ¢;).

THEOREM 6.5. — There exists a sequence of reqular graphs {G}22 | which is an ex-
pander graph sequence with respect to any normed space of non-trivial type.

Lafforgue’s graphs can be obtained as Cayley graphs of finite quotients of co-compact
lattices in SL3(Q,), where p is a prime and Q, is the field of p-adic rationals.

A completely different construction of a sequence of regular graphs which are ex-
panders with respect to a large family of norms was presented in work of MENDEL
and NAOR (2014). Theirs is a vector-valued adaptation of the zig-zag product con-
struction of REINGOLD, VADHAN, and WIGDERSON (2002) and the resulting graphs
are expanders with respect to any normed space which admits an equivalent uniformly
convex norm. Clearly any such space has nontrivial type but the converse is not true
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(P1siER, 1975b). While we will not outline the argument of MENDEL and NAOR (2014),
it is worth pointing out that it consists of a novel construction of a base graph along
with an adaptation of the zig-zag iteration of REINGOLD, VADHAN, and WIGDERSON
(2002). The necessity of the uniform convexity assumption in this argument stems
from this iteration procedure. On the other hand, the construction of the base graph
(which was straightforward in the case of combinatorial expanders) has raised influential
questions in vector-valued harmonic analysis that led to investigations of independent
interest (MENDEL and NAOR, 2014; ESKENAZzIS and IVANISVILI, 2020, 2021).

6.4. Expanders with respect to Alexandrov spaces

A complete geodesic metric space (11, dpy) is an Alexandrov space of nonpositive
curvature (or a CAT(0) space) if for any quadruple of points x,y, z,m € 111 such that
m is a metric midpoint of z and y, that is, djy(m, z) = dp(m,y) = %dm (x,y), we have

1 1 1
(86) dm(z,m)* < §dm(2’,$)2 + idnY(za y)® — ZdNY(x: y)°.

If the reverse inequality holds true for any such quadruple z, vy, z, m € 11, then 111 is an
Alexandrov space of nonnegative curvature. Alexandrov spaces of nonpositive (respec-
tively nonnegative) curvature are (potentially singular) metric spaces which generalize
Riemannian manifolds with nonpositive (resp. nonnegative) sectional curvature.

An argument of WANG (1998) shows that any regular combinatorial expander is also
an expander with respect to any Hilbert manifold with a CAT(0) Riemannian metric
(see also NAOR and SILBERMAN, 2011, Corollary 4.10). The first systematic study of
expanders with respect to (non-smooth) Alexandrov spaces of nonpositive curvature
was undertaken by MENDEL and NAOR (2015), who showed the following theorem.

THEOREM 6.6. — There exists a CAT(0) space (N, dpm) and a sequence {G,}5°, of
3-regqular graphs such that sup, .y v(Aq,,ds;) < 00, yet a random d-regular graph G on
n vertices satisfies y(Ag,dy;) = (log;n)? with probability 1 — 0,(1) as n — oo.

Theorem 6.6 reveals a striking difference between nonlinear spectral gaps with respect
to Alexandrov spaces of nonpositive curvature and classical spectral gaps, as a random
d-regular graph on n-vertices is a combinatorial expander with probability 1 — o,(1) as
n — oo for any fixed d € N (BOLLOBAS, 1988). The following question remains open.

QUESTION 5. — Does every CAT(0) space admit a sequence of regular expanders?
More ambitiously, does there exists a sequence of O(1)-reqular graphs {G,}>2, with
|G| — oo such that sup,cyV(Ag,,d%;) < oo for every CAT(0) space (1M, dpm)?

A positive answer to the stronger statement in Question 5 would imply (in view of
Proposition 6.4) the existence of arbitrarily large finite metric spaces requiring loga-
rithmic distortion to be embedded in any Alexandrov space of nonpositive curvature.
The following question was asked by ESKENAZzIS, MENDEL, and NAOR (2019).
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QUESTION 6. — Does there exist a sequence of finite metric spaces {(M,,dm, )},
with |M,| — oo as n — oo such that for any CAT(0) space (1, || - ||n), the bi-Lipschitz
distortion required to embed 1, into N satisfies cn(M,) Zn log|M,,|?

In the dual nonnegative curvature regime, the analogue of Question 5 was answered
by ANDONI, NAOR, and NEIMAN (2018), who showed that there exists an Alexandrov
space of nonnegative curvature which does not admit any sequence of regular expanders.
Moreover, they asked the following dual to Question 6.

QUESTION 7. — Does there exist an Alezandrov space of nonnegative curvature (1, dp)
such that any finite metric space (1M, dmym) embeds into 1 with bi-Lipschitz distortion

cn (M) < 4/log [ #

In their paper, they specifically asked Question 7 for the concrete Alexandrov
space P5(R?), which is the space of all Borel probability measures p on R? satisfying
Jrs H:EH?S du(x) < oo equipped with the Wasserstein Wa-distance.

6.5. Coarse non-universality

Let (1M, dy) and (N, dy) be two metric spaces and w, 2 : [0,00) — [0, 00) two moduli
satisfying w < ) pointwise and lim;_,., w(t) = co. A mapping f : 711 — 11 is a coarse
embedding with lower and upper moduli w and €2 respectively if

(87) V:c,yem, u)(dm(il?,y» Sdn(f<x>7f<y)> SQ(CZm(LE,Z/))

A family of metric spaces {(M,,dm, )}« is said to embed equi-coarsely into a metric
space (1, dp) if there exist two moduli w, 2 : [0,00) — [0, 00) satisfying w < Q pointwise
and lim;_,,, w(t) = oo and a family of coarse embeddings {f, : M, — 1M}, with lower
and upper moduli w and €2. The pertinence of nonlinear spectral gaps in coarse geometry
stems from the following influential observation of GROMOV (2000, 2003).

PROPOSITION 6.7. — Fiz d € N, p € (0,00) and let (1M, dm) be a metric space. Sup-
pose that {G,, = (V,,, E,,)}°2, is a sequence of connected d-reqular graphs with |V,,| — oo
and sup, ey Y(Ag, . dy) < 0o. Then, the family of graphs {(G,,de, )}, equipped with
their shortest path distances does not equi-coarsely embed into 11.

Proof. — Let ~ f sup,en Y(Ag,, dhy;) < oo. Suppose that there exist two moduli
w,Q:[0,00) = [0,00) with lim;_, w(t) = co and mappings f, : V;, — 11 with

(88) VaoyeVu  w(de(r,y) <dn(f@), f) < Qds,(2.1)).

By definition of nonlinear spectral gaps, we have

1 P 2y P
s 12 d n yJn = d n yJn b .
Vi o, (@ W) < gen 3 dn(fa(@): (1)

(89)

Moreover, using the upper modulus, we get

2y p (88) 2y
90 dm( fnla), fa(b)) <
( ) d|Vn| {mb}ZeEn 7n( ( ) ( )> d|Vn| {a,

> Q) =99

b}eE,
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Finally, as each graph G, is d-regular, for any u € V,, there exist at least @ vertices
v €V, such that dg, (u,v) > |log,(|Va]/2)]. Thus, the lower modulus gives

I 5, Il 1)) B X, eldan ()" 2 e
Combining all the above, we deduce that
(91) vneN,  w(llogy(|Val/2)])" < 2vQ(1)",
which clearly contradicts the coarse condition limy ., w(t) = co. O

An important consequence of Gromov’s observation is that if (771, dy;) admits a se-
quence of regular expanders {G,}5°,, then there exists a metric space (e.g. the dis-
joint union |,5;(Gr,dg,)) which does not admit a coarse embedding into 771. Con-
sequently, the mere existence of combinatorial expanders implies that Hilbert spaces
are not coarsely universal which is a well-known theorem of DRANISHNIKOV, GONG,
LAFFORGUE, and YU (2002). Moreover, Lafforgue’s Theorem 6.5 implies the existence
of a metric space which does not admit a coarse embedding into any Banach space of
non-trivial type. The coarse non-universality of this class was previously established
in work of MENDEL and NAOR (2008) by proving that Banach spaces of non-trivial
type with cotype ¢ have sharp metric cotype ¢q. Understanding whether every Banach
space of cotype ¢ has sharp metric cotype ¢ is the central open problem in the theory of
metric cotype of Banach spaces; see GILADI, MENDEL, and NAOR (2011) for the best
known results to date. If this was the case, then the following (currently open) question
on coarse embeddings would have a negative answer.

QUESTION 8. — Does every separable metric space embed coarsely into some Banach
space of finite cotype?

It follows from Proposition 6.7 that a negative answer to Question 8 would also
be a consequence of the existence of a sequence of regular graphs {G,}5°, which are
expanders with respect to any normed space of finite cotype simultaneously, let alone
from a positive answer to the much stronger Question 3.

Despite the fact that Question 5 on the existence of expanders with respect to Alexan-
drov spaces of nonpositive curvature remains open, the coarse non-universality of this
class was established by ESKENAZzIS, MENDEL, and NAOR (2019), thus answering a
question raised by GRoMOV (1993). The main technical contribution of this work is
the proof that every CAT(0) space 111 has sharp metric cotype 2 which formally implies
that ¢, does not admit a coarse embedding in 771 for any ¢ > 2. In contrast to this
result, the very surprising fact that there exist coarsely universal Alexandrov spaces of
nonnegative curvature was proven by ANDONI, NAOR, and NEIMAN (2018).
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6.6. Approximate nearest neighbor search

Fix a parameter ¢ > 1. The c-Approximate Nearest Neighbor Search problem is
defined as follows. Given an n-point dataset & in some metric space (1, dpy), we
want to build a data structure!” that, given any query point ¢ € 171, returns a point
p € P with dp(q,p) < cminyep din(q,p). In practice, this problem can be reduced to
its “decision version” (see HAR-PELED, INDYK, and MOTWANI, 2012), which is the
c-Approximate Near Neighbor Search (c-ANN) problem at a pre-fized distance scale
r > 0. In the c-ANN problem at scale r, we are again given an n-point dataset &
in some metric space (1M, dy;) and we want to build a data structure that, given any
query point g € 1M for which there exists a point p* € & with dp(q,p*) < r, returns
a point p € P with dyy(g,p) < ¢r. The main parameters to optimize are the space the
data structure occupies and the time it takes to answer a query. A majority of the
research conducted on this problem has focused on d-dimensional normed spaces rather
than general metric spaces and moreover most of the algorithms in the literature are
randomized in the sense that they return a random point p satisfying dm(q,p) < cr
with probability at least 1 — § for some pre-fixed confidence parameter § € (0, 1).

The first approaches to the c-ANN problem for d-dimensional norms produced data-
independent data structures, in which the memory cells accessed by the algorithm do not
depend on the dataset ® but only on the query point ¢. In particular, building such
data structures via (oblivious) metric dimension reduction has been used with great
success for the Hilbert space ¢ (INDYK and MOTWANI, 1999; HAR-PELED, INDYK,
and MOTWANTI, 2012), the hypercube {—1,1}% equipped with the Hamming distance
(KUSHILEVITZ, OSTROVSKY, and RABANI, 2000) and spaces which (effectively) embed
in them (ANDONI, INDYK, and KRAUTHGAMER, 2009; NGUYEN, 2014). While dimen-
sion reduction techniques yield data structures with polynomial space for these norms,
these results are often far from practical due to the large degree of said polynomial.
To overcome this barrier, INDYK and MOTWANTI (1999) introduced an influential tech-
nique called Locality-Sensitive Hashing (LSH) relying on (data-independent) random-
ized space partitions. Somewhat informally, a distribution @ over a family of partitions
of 11 is called sensitive at scale r up to error c¢ if any two points at distance at most r are
D-likely to belong in the same cluster of the partition and any two points at distance
at least cr are M-unlikely to do so (where the implicit probabilities affect the space and
time requirements of the data structure). As shown by INDYK and MOTWANTI (1999),
a (computationally efficient) sensitive distribution over random partitions can serve as
a pre-filter for the dataset & as the query point ¢ is very likely to be indistinguishable
from its near neighbors but is unlikely to collide with points p having dp(q,p) > cr.
Using LSH, they were able to improve the space requirements over the existing c-ANN
algorithms to almost linear for large enough accuracy parameters ¢ > 1. We refer to the

(MFor the purposes of this survey, a data structure of size M is an array A[l...M] of numbers (the
“memory”) along with an algorithm which, given a point ¢ € 171, returns a point p € #.
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thorough survey of ANDONI, INDYK, and RAZENSHTEYN (2018) for a detailed account
of these and other contributions on the c-ANN problem and further references.

Despite these advances towards the c-ANN problem, researchers proved strong im-
possibility results (MOTWANI, NAOR, and PANIGRAHY, 2007; O’DONNELL, WU, and
ZHoU, 2014) for the existence of data-independent data structures arising from LSH,
thus creating the necessity for the development of efficient data-dependent algorithms.
Historically, the first such result was proven by INDYK (2001) for £2 . In recent years,
this approach has gained a lot of momentum, especially in view of the works of ANDONI,
INDYK, and KRAUTHGAMER (2009) for the Ulam metric, ANDONI, INDYK, NGUYEN,
and RAZENSHTEYN (2014) and ANDONI and RAZENSHTEYN (2015) for /4 and AN-
DONI, NGUYEN, NIKOLOV, RAZENSHTEYN, and WAINGARTEN (2017) for 1-symmetric
norms. A breakthrough in this direction was presented in the work of ANDONI, NAOR,
NikoLoV, RAZENSHTEYN, and WAINGARTEN (2018a) who showed the following theo-
rem for general d-dimensional normed spaces. It is worth emphasizing that their result
does not a priori give any bound on the running time of the algorithm, it just restricts
the number of memory locations the data structure is allowed to probe.

THEOREM 6.8. — Fize € (0,1) and let X be a d-dimensional normed space. There ex-
ists a randomized data structure for O(los%d) -ANN over X with the following properties:

e The space used by the data structure is n'*s . d°0);
o The query procedure probes n® - d°Y words in memory.

In order to prove Theorem 6.8, the authors introduced a geometric parameter called
the cutting modulus Z(171, ¢) associated to a metric space (1,dy;) and a parameter
e € (0,1), which governs the following data-dependent partitioning scheme: every finite
dataset in 171 either has a subset of proportional size (measured appropriately) which
is contained in a ball of radius =(171, ¢) or admits a cut which is e-sparse. Relying on
this notion, they were able to show the following general partitioning theorem.

THEOREM 6.9. — Let (11, dp) be a finite metric space and fixn € N, e € (0,%). There
exists a collection C of subsets of 1M with log |C| = O(log |1 log(log |m|/5)) such that
for any n-point dataset P in N1, we have one of the following two properties:
e Either there exists 1o € 11l and R < E(M, €) such that |P N By(xo, R)| > &, or
e There exists a subcollection {S,...,Sm} C C such that
n 49n
92 Vie{l,... — < |S5NP| < —
and for every x,y € N with dyp(x,y) < 1, we have
(93) #{ie{l,...,m}: 1g(2) # 15,(y)} < 50em.

Theorem 6.9 suggests a very natural LSH with approximation O(Z(171,¢)) since, at
each step of the algorithm, we either have a dense ball of radius Z(171,¢) or we have a
collection of subsets with a distribution that decreases the size of the dataset and rarely
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splits the query from its nearby points in the dataset. The relevance of those results
with the subject of this survey stems from the fact that Theorem 1.3 implies that if X
is a normed space, then the cutting modulus satisfies

< log(dim(X) + 1)'

~Y

(94) E(X,¢)

22
The main idea of the proof of (94) is to apply (9) to the adjacency matrices of geometric
graphs associated to finite subsets of X. If such a graph does not have a subset of
proportional size (with respect to the underlying stationary measure) contained in a
ball of radius ©(log(dim(X))), then the nonlinear spectral gap inequality (9) implies
that it also cannot have large (classical) spectral gap and thus admits a sparse cut by
Cheeger’s inequality. A combination of Theorem 6.9 and (94) implies Theorem 6.8. We
refer to the work of ANDONI, NAOR, NIKOLOV, RAZENSHTEYN, and WAINGARTEN
(2018a) for the precise definition of the cutting modulus and the proofs of these results.

In their follow-up work, ANDONI, NAOR, NIKOLOV, RAZENSHTEYN, and WAIN-
GARTEN (2018b) proved the existence of data structures for ANN over d-dimensional
normed spaces with slightly worse (but still subpolynomial) approximation and rea-
sonable bounds for the running time. Some of their results still rely on elements of
the theory of nonlinear spectral gaps, whereas others use the existence of a remark-
able uniform homeomorphism between spheres of Banach spaces which originates in
the resolution of the distortion problem by ODELL and SCHLUMPRECHT (1994).
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