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Chapter 1

Event-triggered output feedback control
of traffic flow on cascaded roads

Nicolas Espitia, Jean Auriol, Huan Yu, Miroslav Krstic

Abstract In this chapter, we develop an event-triggered boundary output
feedback controller that guarantees the simultaneous stabilization of traffic
flow on connected roads. The density and velocity traffic dynamics are de-
scribed with the linearized Aw-Rascle-Zhang (ARZ) macroscopic traffic par-
tial differential equation (PDE) model, which results in a coupled hyperbolic
system. The control objective is to simultaneously stabilize the upstream and
downstream traffic to a given spatially uniform constant steady-state that is
in the congested regime. To suppress stop-and-go traffic oscillations on the
cascaded roads, we consider a ramp metering strategy that regulates the traf-
fic flow rate entering from the on-ramp to the mainline freeway. The ramp
metering is located at the outlet with only boundary measurements of flow
rate and velocity. The main idea is that the control signal is only updated
when an event triggering condition is satisfied. Compared with the continu-
ous input signal, the event-triggered boundary output control presents a more
realistic setting to implement by ramp metering on a digital platform. The
event-triggered boundary output control design relies on the emulation of the
backstepping boundary output feedback and on a dynamic event-triggered
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strategy to determine the time instants at which the control value must be
updated. We prove that there is a uniform minimal dwell-time (indepen-
dent of initial conditions), thus avoiding the so-called Zeno phenomenon. We
guarantee the exponential convergence of the closed-loop system under the
proposed event-triggered boundary control. A numerical example illustrates
the results.

1.1 Introduction

Freeway traffic modeling and management have been intensively investigated
due to the increasing demand of traffic mobility over the past decades. Var-
ious traffic control methods have been studied to regulate freeway traffic
systems and mitigate traffic congestion. In particular, we focus on the stop-
and-go traffic, a common phenomenon appearing on congested freeways. In
congested traffic, drivers are forced into the acceleration-and-deceleration cy-
cles. The stop-and-go traffic is characterized by such oscillations and causes
increased consumption of fuel and unsafe driving conditions. We are inter-
ested in developing control strategies to mitigate stop-and-go oscillations.
Among different models for freeway traffic, macroscopic modeling is par-
ticularly suitable to describe the stop-and-go traffic since the propagation of
traffic waves is described in the temporal and spatial domain. The macro-
scopic models predict the evolution of continuous traffic states by employing
hyperbolic PDEs to govern traffic density and velocity dynamics. Among the
models, the second-order Aw-Rascle-Zhang (ARZ) model [3] [20] for the stop-
and-go traffic stands out. Indeed, the ARZ PDE model describes the traffic
density and velocity of a freeway segment with two coupled hyperbolic PDEs.
For more complex road network structures, the traffic network PDE model
is developed in [9] [I0] based on the family of ARZ models. Traffic control
strategies are mainly developed and implemented on the traffic management
infrastructures, that is, ramp metering and varying speed limits (VSL). Ramp
metering controls the traffic lights on a ramp such that the inflow traffic is
regulated for the mainline traffic. The VSL regulates traffic velocity by dis-
playing driving velocities that are time-varying and dependent on real-time
traffic. Boundary control algorithms have been developed for traffic control
of a single freeway segment in [4] [12] [19] [21]. If we consider a traffic control
problem on cascaded freeway segments, the application of these control laws
needs to assume road homogeneity. In this chapter, we solve the the con-
trol problem of stop-and-go traffic congestion on cascaded freeway segments.
We adopt the state-of-art second-order macroscopic traffic network models
in [I0], and we build on the linearized ARZ model around a steady-state
in the congested regime. The model results in a coupled hyperbolic system
with boundary input. We design the boundary control by the backtepping
method and perform its emulation towards an event-triggered implementa-
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tion. Hence, the boundary control signal is updated according to some policy
while accounting for the information of estimated states (obtained from a
suitable observer) and the error of the sampling scheduling. The triggering
strategy, in turn, relies on a dynamic triggering condition which determines
when the control action has to be updated. In this chapter, we only provide
the results on avoidance of Zeno phenomenon, through the explicit charac-
terization of a minimal inter-sampling time, and on the stability result for
the closed-loop system under the event-triggered output control strategy.

1.2 Preliminaries and problem description

The evolution of traffic density pi(z,x) and velocity vi(f,x) (with (r,x) €
[0,00) X [0,L] ) on the downstream road segment and traffic density pa(#,s)
and velocity va(z,s) ((#,5) € [0,00)x[-L,0]) on the upstream road segment are
modeled by the following ARZ model.

O pi + 0x (pivi) = 0, (1.1)
_pi(vi —TVz (Pi)), (1.2)

0; (pi Vi + pi)) + Ox (pivi (vi + pi)) =

where i € {1,2} represents downstream and upstream road respectively. The
labeling of freeway segments is chosen as the reverse direction of traffic flow
but same as the propagation direction of the control signal, which will be
explained later. The traffic pressure p; (p;) is defined as an increasing function
of the density p; (p;) = cl-p?", where y;,¢; € RT = [0,00) is defined as ¢; =
Vin/ pni’l.. The coefficient y; represents the overall drivers’ property, reflecting
their change of driving behavior to the increase of density. The changes in vy;
may reflect changes in the road properties (e.g. number of lanes). The positive
constant v, represents the maximum velocity and the positive constant o, ;
is the maximum density defined as the number of vehicles per unit length. The
equilibrium density-velocity relation V; (p;) is given by V; (p;) = vin — pi (pi)
for both segments, which assumes the same maximum velocity for the two
segments when there are no vehicles on the road p; = 0. We define the
following variable

wi =v; +p; (pi), (1.3)

which is interpreted as traffic " friction” or drivers’ property [§]. This property
transports in the traffic flow with vehicle velocity, representing the hetero-
geneity of individual driver with respect to the equilibrium density-velocity
relation V; (p;). The maximum velocity v,, is assumed to be the same for the
two road segments while the maximum density p,,; and coefficient y; are al-
lowed to vary. The positive constant 7; is the relaxation time that represents
the time scale for traffic velocity v; adapting to the equilibrium density veloc-
ity relation V; (p;). We denote the traffic flow rate on each road as ¢; = p;v;
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Fig. 1.1 Traffic flow on an incoming road and an outgoing road connected with a
junction, actuation is implemented at the outlet with ramp metering.
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The equilibrium flow and density relation, also known as the fundamental di-
agram, is then given by Q; (0:) = piV (0:) = pivm (1 = (0i/pm,i)”"). We assume
that the equilibrium traffic relation is different for the two segments due to
the change of road situations and access to road junction. The illustration
is given in Fig The critical density p. segregates the free and congested
regimes of traffic states. The critical density is given by pc.i = pm.i/(1 + yl-)l/ i
such that Qlf(p)|p:p(_ = 0. The traffic is free when the density satisfies p < pc.;.
The traffic is defined as the congested one when the density satisfies p > p.;.
For the free traffic, oscillations around the steady states will be damped out
fast. For the congested traffic, there are two directional waves on road with
one being the velocity oscillation propagating upstream and the other one
being the density oscillation propagating downstream with the traffic. The
congested traffic can become unstable [I8]. We consider the situation that the
upstream road segment 2 for s € [-L,0] has more lanes than the downstream
road segment for x € [0,L], in which congested traffic is usually formed up
from downstream to upstream. Therefore, the maximum density pm.2 > om.1-
The maximum driving speed v, is assumed to be the same for the two seg-
ments. The maximum flow rate of the upstream road Qs (p.) is reduced in the
downstream to Q1 (p.), due to the change of road conditions from segment 2
to segment 1 .

1.2.1 Actuated boundary

Regarding the boundary conditions connecting the two PDE systems, the
Rankine-Hugoniot condition is satisfied at the junction such that the weak
solution exists for the network - [14]. This condition implies piece-
wise smooth solutions and corresponds to the conservation of the mass and
of the drivers’ properties defined in (3) at the junction. Thus the flux and
drivers’ property are assumed to be continuous across the boundary condi-
tions at x = 0, that is
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Pl(t,o)"l(tao) = PQ(’7O)V2(taO), (14)
wa(t,0) = wi(z,0). (1.5)

For the open-loop system, we assume a constant inflow ¢* entering the inlet
boundary s = —L and a constant outflow ¢g* at the outlet boundary for x = L

q2(t,—L) = q* (1.6)
q1(t,L) = q* (1.7)

The control problem we solve consists of stabilizing on events the traffic flow
in both the upstream and downstream road segments with a single actuator.
Three possible locations for implementing a ramp metering control input are
either at the inlet x = —L, at the junction x = 0 or at the outlet x = L as
n [I7]. However, in this chapter we only present the observer-based event
triggered control results for control input acting on the outlet and that is
updated according to a suitable event-triggering condition. Note that the
other cases could be solved adjusting the proposed techniques.

Ramp metering control Uyom(t) from the outlet x = L: The down-
stream outflow at x = L is actuated by Upom(t)

q1(t,L) = ¢ + Upom(t), (1.8)

where the outflow rate equals the summation of the onramp metering flow and
the constant mainline flow. It should be noted that the designed controller
Upom is the flow rate perturbation around a nominal flow rate. We assume
that the steady-state flow rate consists of a nominal onramp flow rate ¢, > 0,
which is a component of the steady-state flow rate ¢g*. Then the actual ramp
flow input at an onramp is given by

Qramp(t) = ¢y + Unom(t) 2 0. (1'9)

In practice, we only need to guarantee that gramp (f) is nonnegative so that
Unom(t) = —¢q,. The value of g, depends on the road configuration and real-
time traffic conditions. We assume that there exists g, > 0 such that
always holds. Combining the proposed control law with a saturation could
guarantee that the proposed condition is satisfied.

1.2.2 Congested steady states

We are concerned with the congested traffic and assume that the equilibrium
of both segments (p},v}), (o5, v5) are in the congested regime, which is the
only one of theoretical control interest among all four traffic scenarios in-
cluding free and free, free and congested, congested and free, congested and
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congested. If the traffic of both segments is free, there is no need for ramp
metering control. If the upstream segment 2 is in the free regime and the
downstream segment 1 is congested, then we only need to control the con-
gested downstream traffic with Upom () as presented in [19]. The oscillations
propagated from the congested segment to the free regime segment will be
damped out soon. The same applies to the scenario of free traffic in down-
stream segment 1 and congested traffic in upstream segment 2 . The control
objective is to stabilize the traffic flow in the two segments around the steady
states. In practice, the steady states represent the equilibrium state values of
the traffic flow when oscillations are successfully suppressed by our control
design.

The steady states (p%,v}), (p5,v)) are considered to be in the congested
regime and the boundary conditions and are satisfied, i.e.,

pIvY = pivy =q*, (1.10)
Wi = wy = v, (1.11)

where the steady state velocities satisfy the equilibrium density-velocity rela-
tion v* = V; (p}) . According to (L.3) the constant driver’s property in (1.11]
implies that we have the same maximum velocity v, for the two segments
(which corresponds to our initial assumption):

Vi +pT =vi+ps=vm, (1.12)

where p* = p; (pF) . The steady states can be solved from the above nonlinear
equations 7 however there are no explicit solutions. Therefore we
show the derivation process for obtaining the steady state values when p} and
the model parameters vy, pm,; and y; are given. The functions Vi(p), Qi(p)
and p;(p) are also known. The steady state flow rate in is obtained as
q* = 01 (p}) ., and the constant flux Q1 (p}) = Q2 (p}), yields a relation for the

* V1 *\Y1+1 Y1
Pl)

. PYPop 1~ .
steady state densities of the two segments ==L X2 = 2L Knowing
* V2 *\72+1 72
2Pm,2~ P5) P2

pY.p3 and g*, the steady states velocities are obtained as v = ¢*/p¥.

1.2.3 Linearized ARZ model in Riemann coordinates

We linearize the ARZ based traffic network model (p;,v;) in ,
with the boundary conditions ,,, around the steady states
(pf, V,*) defined in the previous section. In order to simplify the control de-
sign, the linearized model is then rewritten into the Riemann variables to
which we apply an invertible spatial transformation
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_ X Yir} 1
Wi = exp (_T,-vf) ( q*l (pivi — pFvr) + p (vi=v)], (1.13)
1

‘_}i =V — V* (1.14)

i°

where p} = p; (pf) and the constant coefficients r; are defined as

vr
rp=—— (1.15)
R s
For the congested regime we have p* > (1:;# so that the characteristic

speed y;p*—v} > 0. The velocity variations v1(z, x) va(t, x) transport upstream
which means the action of velocity acceleration or deceleration is repeated
from the leading vehicle to the following vehicle. More precisely, we have p* =
Vi =V (pF) = vm (p’;—‘l)y > Vp, since pf > ugjﬁ
which implies y;p’ > 2v,, — 2p} = 2v*. Thus the inequalities —1 < r; < 0 are
satisfied for r; defined in (|1.15). The more congested the traffic, the lower
the absolute value of this ratio. The linearized system with the controlled
boundary condition is written as

Thus, (y; +2)pF > 2v,

w1 (t,x) + vidyw1(t,x) = 0, (1.16)
0iv1(t,x) = (y1p] = v1)oxvi(t, x) = ¢1(x)w1 (2, x), (1.17)
Awa(t,s) + vy dswal(t,s) = 0, (1.18)
Orva(t,s) = (yaps — v3)dsva(t,s) = ca(x)Wal(t, s), (1.19)
w1(2,0) = wa(t,0), (1.20)

(1.21)

_ -L\ _ _
vi(t,L) = r1 exp (—*) wi(t, L) + %Unom(t),
vy 1

— 1
wo(t,—L) = exp ( *) —a(t,—L), (1.22)
T2V, | T2
Pa(t,0) = 5:—%1@, 0) + (1 = 8)rain(z,0), (1.23)
1

where s € [-L,0], x € [0, L], and where the spatially varying coefficient ¢;(x)

X
vai*

are defined by ¢;(x) = —Tli exp (— ) The constant coefficient ¢ (ratio re-

lated to the traffic pressure of the segments) is defined by § = Zf—fﬁt Although
1

the cascade structure of the network presents some advantages for the design
of a stabilizing control law (see [I7]), it is more convenient for the design of an
event-triggered algorithm to have all the states defined on the same spatial
domain. The control diagram is shown in Fig.

To rewrite the states wo and v as functions defined on [0, L], we consider
the folding transformation X = —s. The variable x belongs to [0, L]. For sake
of simplicity, we will omit the bar and abusively denote wa(x) = wa(x). With
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Fig. 1.2 Traffic flow on an incoming road and an outgoing road connected with a
junction. Actuation is implemented at the outlet with ramp metering.

this transformation, the previous system rewrites

w1 (t,x) + vydyw1(t,x) = 0, (1.24)

31t x) — (y1pF = v)dxv1(t, x) = c1(x)W1(t, x), (1.25)

Awa(t, x) — v3dywa(t, x) = 0, (1.26)

Ava(t, x) + (yaps — v3)0xva(t, x) = ca(x)Wa(t, x), (1.27)

w1(2,0) = wo(2,0), (1.28)
-L

v1(t,L) = r1 exp ( *) wi(t,L) + ER Upom (1), (1.29)
V] P1

_ -L\1_

wo(t,L) = exp ( *) —7o(t, L), (1.30)

T2V, | T2
Ta(2,0) = 5:—291@, 0) + (1 = §)rawa(1,0), (1.31)
1

where x € [0,L], and c1(x) = ¢1(x) and c2(x) = ¢2(—x). The open-loop sys-
tem (1.24)-(1.31) (for which Upom = 0) is well-posed in the sense of the L?
norm (weak solutions) by [4, Theorem A.4], that is, for any initial condi-
tions (vo)i»(Wo);i € (L%([0,L]))?, there is only one L2-solution. It is shown in
[19] that only marginal linear stability holds for the open-loop system of one
segment. The control operator is admissible (i.e. it verifies the so-called ad-
missibility condition as stated in [I1]). Consequently, for any U, € L2([0,T])
, and for any initial conditions (vo);,(Wo); € (L?([0,L]))? there is only one
L?-solution to — . We assume that the available measurement
corresponds to the values of g; and v; at the left side of the outlet x = L.

Since wi(t,L) = exp( L ) (yml q1(t, L) — %vl(z, L)), we can consider that

vy q*

Y (t) = wi(t, L). (132)

We make the following non-restrictive assumption so that the proposed feed-
back laws have some (delay)-robustness margins.
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Assumption The boundary couplings of the system ([1.24)-(1.31) are such
that

L
T vg

-L
‘rlvf)

_L
79 vé*

1—exp(

1+exp(

o< iféd>1, &< if 6 <1, (1.33)

1+exp( 1—exp(

vF)

If this assumption is not satisfied, then it is not possible to robustly sta-
bilize the system (L.24)-(L.31)) when there are input delays (as the open-loop
transfer function would have an infinite chain of poles in the complex right
half-plane) see [17] and [I] for details. Moreover, it can be shown (see [I]) that
this condition implies that the system — is exponentially stable in
the absence of in-domain couplings and actuation. Thus, this assumption
means that in the absence of in-domain couplings, the system is naturally
dissipative.

The control objective is to simultaneously stabilize the upstream and
downstream traffic to a given spatially uniform constant steady-state. We
propose an output feedback controller located at the outlet of the down-
stream traffic with collocated sensing of flow rate and velocity at the outlet.
The state feedback and observer designs are based on the PDE backstep-
ping methodology. The exponential stability in the sense of L?-norm of the
under-actuated network of two systems of two hyperbolic PDEs is guaran-
teed. Considering the continuous boundary control and estimation designs
need to be implemented into digital platforms, we develop event-triggered
boundary controllers which stabilize the system on events. The proposed
event-triggered controllers are piecewise constant, and the control value is
updated based on a dynamic triggering condition only when needed i.e. once
a given deviation term (that will be defined below) becomes larger that a
Lyapunov functional.

1.3 Output-feedback stabilization and emulation of the
control law

An output-feedback law Upom (#) has been proposed in [I7] to stabilize the sys-
tem (1.24)-(1.31)). Here, we aim at stabilizing the closed-loop system (1.24)-
on events while updating the continuous-time controller Uy, (f) at
certain sequence of time instants (¢ )ren, that will be characterized later on.
The control value is held constant between two successive time instants and
it is updated when some triggering condition is verified. This procedure is
referred to as event-triggering. It is an efficient way to suitably sample the
control value, thus avoiding useless actuation solicitations. To that end, we
need to modify the control law proposed in [I7]. More precisely, the con-
trol law Upom(f) will be replaced by Upom(tx) for all ¢ € [tg,fx+1), kK = 0.
Consequently, we have Upom(tx) = Unom(t) + d(t), where d can be seen as
a deviation of actuation. In what follows, we recall the observer/controller
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design proposed in [I7] using the backstepping transformations since these
transformations will be crucial to prove that our emulated control law still
stabilizes the system (1.24])-(1.31)). We define the sets 71,72 as follows

Ti = {(x,&) € [0, LA € > x}, T2 = {(x,¢) € [0,L]% ¢ < x}. (1.34)

Finally, the set 73 is defined as the unit square [0,_L]2: T3 = {(x,&) € [0,L]?}.
The set 77 is the upper-part of this square while 73 corresponds to its lower
part.

1.3.1 Observer design

The first step for the design of an output-feedback law is the design of a state
estimator. Consider an arbitrary control law Uy (f) acting on the system
—, for all ¢ € [tx,tx+1)- We will defined w; and V; as the observer
states. The error states are defined as the difference between the real states
and their estimations: w; = w; —w; and v; = V; — ;. A suitable observer system
is defined in [I7] by

w1 (t,x) + v dyWw1(t, x) = —pa (x)w1 (2, L), (1.35)
Ov1(t,x) = (y1py = v (t,x) = cr(x)wi(t, x) — vi(x)w1(t, L), (1.36)
Awa(t, x) — vy dxWwol(t, x) = —pa(x)W1(r, L), (1.37)
AVa(t, x) + (yapy — v3)0xva(t, x) = ca(x)Wa(t, x) — va(x)w1(t, L), (1.38)
w1(2,0) = Wa(t,0), (1.39)
\A}l(l‘, L) =Tr]exp ( — *) W1(l, L) + 1_4Unorn(tk)’ (140)
V] P1
Wal(t, L) = exp (_—L*) iﬁg(t,L), (1.41)
T2V2 ro
Do (2,0) = 5:—%1(;, 0) + (1 = §)rawa(z,0), (1.42)
1

where w;, V; are the estimates of the state variables w;, v; in (1.24))-(1.31]). The
corresponding initial conditions are L? functions. The terms y; and v; are the
output injection terms that are given as follows [I7]:

p1(x) = vIN?*(x,L), vi(x) = vafa(x,L), (1.43)
p2(x) = VENY(x,L), va(x) = viINP(x,L), (1.44)

where the kernels N{*¢, Nf % are bounded functions defined on 771, the kernels

NS, N;ﬁ are bounded functions defined on F3, and the kernels N¥, N# are
bounded functions defined on 73. They satisfy the following set of equations
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for all (x,&) that belong to their respective domain of definition

OxN*(x,8) + 0N (x,€) = 0, (1.45)

(1P} = VDONP(x,6) = v} NI (0,€) = —c1 (NP (x,€),  (1.46)
(y2p3 — v3)ONE (x,6) = v3 0 N5 (x,€) = co(X)NS¥ (x,6), (147
V30 NY(x,&) = vi0: N (x,&) = 0, (1.48)

(y2P3 = V3)ONP(x,€) + Vi NP(x,€) = co(0N“(x,€),  (1.49)

with the boundary conditions

-SU)NET0.6) = N0.6), N0 = ZNE0)  (150)

N;.Ba(x, X) =
iP; 1

V* I @ .
N%(x,0) = v_iNg“(x,O), NE(0,&) = (ﬁzvf (0,&) + (1 = &)raN¥(0,€),  (1.51)
1
L

*
T2V2

1 L |1, pa
N*(L,€) = exp(=—0)=NA(L,6), N5 (L,€) = expl=—0) =N (L&),

2
(1.52)

Equations — @D admit a unique solution, as proved in [I7]. It has
been shown in [I7] that such an observer guarantees the convergence of the
estimated states to the real states, that is the error states converge to zero.
The error system (that will be useful to design our event-triggered control
law) rewrites as

A1 (t,x) + vidyw1(t, x) = pr (x)w1 (1, L), 1.53

(1.53)
A1 (t,x) = (y1pT — vi)Oxv1(t,x) = c1(xX)w1 (1, x) + vi(x)w1(t, L), (1.54)
Opwa(t, x) — vy 0xwal(t, x) = pa(x)w(t, L), (1.55)
O;vo(t,x) + (yaps — v3)0xva(t, x) = co(x)Wa(t, x) + vo(x)w1(t, L), (1.56)
w1(2,0) = wa(z,0), (1.57)
Pi(t,L) = r eXp( "L*) wi(t, L), (1.58)
T1V1

Wolt,L) = exp( _L*) if»g(l,L), (1.59)

T2V, | 12

Ba(t,0) = 5;—291@, 0) + (1 = 8)ravin(0)  (1.60)
1

To show that this error system is exponentially stable, we shall consider the
following backstepping transformation
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W1(t.%) ()
vi(t,x) | ._ B(t,x)
(‘;120;)) = (N G || (1.61)
Va(t,x) B~2(t,x)
a1 (t,x) L N, )Ly, 11(€) O 0 0\ /d1(1.8)
— [ Aeo | NP ()1, L&) 0 0 0 |[ Ao | g
| a2(t.x) N¥(x,£) 0 Ny (x.&)Ljo,x)(£) 0 || @2(1.8) :
Ba(t.x) NE(x,E) 0 NET (e ,&)lj0.(&) 0 ) \B2(t.€)

where the different kernels are defined by —. The transforma-
tion is invertible. This can be seen, noticing first that the part acting
on the states a; and ,él corresponds to a Volterra transformation (which is
always invertible [I6]). Then, the part acting on the states & and Bo cor-
responds to Volterra transformation to which is added an affine term that
depends on @; and B;. This transformation, maps the error system —

(1.60) to the system

A, a;(t,x) + v oca;(t,x) = 0, (1.62)
0 Bi(t, x) = (yip} = vI)0xBi(t,x) = 0, (1.63)
@1(1,0) = @2(1,0), (1.64)
Bi(t,L) = 1y exp( "L*) a(t, L), (1.65)
T1 V1
@a(1,L) = exp (_—L*) iﬁ}(r,L), (1.66)
T2Vy | T2

Ba(1,0) = 6:—j/§1<r, 0) + (1 = §)rada(0), (1.67)

This target system is exponentially stable due to Assumption[I] The design of
our event-triggered procedure requires, the inverse transformation of .
More precisely, we denote R the corresponding inverse transformation. It
satisfies

a1 (t,x) Wi(t,°)
Bi(t.x) | ._ vi(t,)
Q;(t,x) =R le(z,-)))(x) (1.68)
Ba2(t,x) val(t,-)
w1 (t,x) L R;vw(x"fﬂl[x,L](x) 0 0 0 Wi (t,&)
vitx) | RY”(x,E)1x,1(x) O 0 0 51(,8) dé
T W) RY(x.8) 0 RY¥(x.E)lo () 0 | | wa(t.8)
P2(t.x) R'(x.&) 0 Ry (&) 0/ \ %2(t.8)

Again, the different kernels are bounded functions defined on 71 (kernels Ry),
72 (kernels R;) or 73 (kernels R). They satisfy the following set of equations
on their respective domain of definition



1 Event-triggered control of traffic flow on cascaded roads 13

OxRM (x,&) + 0 R (x,€) = 0, (1.69)

(yiP!F = vI)OR™ (x,&) = vIde R (x,€) = 0, (1.70)
V30 R (x,€) —vi0gR" (x,€) = 0, (1.71)

(y2p3 = v3)OxRY(x,€) + vy 0¢RY (x,€) = 0, (1.72)

with the boundary conditions

Ry (x,x) = 509, RY™(0.6) = R*(0.6), (1.73)
R¥(x,0) = 22 RY¥(x,0), R¥(x,0) = 2R (x,0), (1.74)
RY(0,¢) =16:—iR¥W(O, &+ (1 - 6)r2}“’(0,§), (1.75)
R¥(L,€) = exp(-x) 7o RV (L.€), (1.76)

Ry (L,€) = exp(—55) 7 Ry (L. €), (1.77)

1.3.2 Output feedback control law (nominal)

Using the proposed observer, we can now design an output-feedback control
law. More precisely, the following control law has been proposed in [17]

N L
Unom(t) = 12 ([O K (L&Y (€.0)dé+ K] (LE)in (€, 1)dE

L L
+ / K (L, )i (1) / KV(L,S)ﬁz(&t)df), (1.78)
0 0

where the kernels K" and K7” that are bounded functions defined on F3, the
kernels KJ* and K3V are bounded functions defined on 71, and the kernels
K" and KV that are bounded functions defined on 73. On their corresponding
domain of definition, they verify

(10T = VDK (1.6) = ViKY (0.6) = 1l @K} (x.6), (L79)
(y2p5 = v3)0x K™ (x,6) = v3 0Ky (x,€) = —ca()KyV (x,€)  (1.80)
OxK}" (x,€) + 0 K[ (x,6) = 0, (1.81)
(1P} = Vi) 0:K¥ (x,€) = (y2p5 — v5) 0K" (x,€) = 0, (1.82)
(Y197 = vT) 0K (x,€) + vy 0 K™ (x,€) = ca(€)K" (x,€), (1.83)

with the boundary conditions
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K™ (x,x) = —i’?,K{V(x,O) = 25K"(x,0), (1.84)
iP; V1
r -

KY(0,¢) = K37(0,6),K"(x,L) = —exp (T f*)KW(x,L), (1.85)

6}’2 2Vo
Ky (x,L) = —exp( — *) K3 (6, L).K"(0.6) = —2KJ¥(0.£).  (1.86)
T2V, ory
V*
K"(x,0) = —(1 = )K" (x,0) + —K"(x,0). (1.87)

Yy

It has been shown in [17] that the kernels equations (L.79)-(L.87) admit a
unique solution. Since the kernels are bounded functions, our control oper-
ator is a linear bounded operator, and the control law Uy, is continuous.
It is also strictly proper as it is only composed of integral terms. The expo-
nential stability of the closed-loop system has been shown in [I7]. Following
the ideas of [2], we can prove that it is robust with respect to delays in the
actuation and uncertainties on the parameters. For practical implementation
of the ramp metering control input, we need to modulate the changing fre-
quency of the on-ramp traffic light. This is one additional motivation for using
an event-triggered procedure which is a way to implement the continuous-
time controllers into digital forms by updating the input values only when
needed. To show that the closed-loop system — with the control
law is exponentially stable in the sense of the L* norm, we can use the
backstepping transformation

a1 (t,x) Wi(t,)
Bi.x) | ._ v1(t,")
asti) | = (7((512(,,.))) () (1.88)
Ba(t.x) Va(t,°)
wi(t,) 1[0 KYM(x6)10 x)(£) 0 0 T Vo1 (4,€)
_ | @) | _ 0 KyV(x,E)10,x)(£) O 0 91(1,8) d.f
= wal(t,) o 0 KY(x,&) 0 ngw(x’f)l[x,L](f Wo (1)
Va(t,-) 0 KV (x,&) 0) KEV(X,f)ﬂ[X’L]({-‘) ‘;2(1"6)

We can show that transformation ([1.88) is invertible following the arguments
we have used to show the invertibility of the transformation(|1.61]). The inverse
transformation (useful to design our event-triggered controller) is given by

w1 (1,x) (%1(t,-)
Vi(t.x) | L ()
(»é(z,x)) =L b || (1.89)
P2(t.x) Ba(t.)
() [° L (x,6)110,4)(€) 0 0 r a(t.8)
_ B, 0 L (&) j0.21(8) O 0 A | 4
T | @200 o |0 e ofrwann@ | | o &,
palt) 0 LA (x.6) 0 L5P(x, )1 11(8) Ba(t.8)
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where the different kernels are bounded functions defined on 71 (kernels L),
72 (kernels L;’) or 73 (kernels L°). They satisfy the following set of equations
on their respective domain of definition

(ipF = V)L (x,6) = v} 0 LI (x,6) = 0 (1.90)

OLPP (x,6) + 9 LPP (x,6) = 0 (1.91)

(1P} = vY) 0xLP(x,€) = (y2ps — v3) 0 LP(x,€) = 0 (1.92)
(y1ipT = vY) 0xLY(x,€) + v30: LY (x,€) = 0, (1.93)

with the boundary conditions

. v*
P (x,x) = —C’.(x*) LP(6,0) = Z6LP(x,0), (1.94)
Ly 1
I I a
120.6) = —-L5P(0.6). L*(0.6) = —-15°(0.) (1.95)
ro (5}”2
-L
L5 (x,L) = —exp (—*) L5%(x, L), (1.96)
T2V2
B L) a
LP(x,L) = —exp( *) L%(x, L), (1.97)
T2V2
VT Pa
LY(x,0) = —(1 - 6)LP(x,0) + — L (x,0). (1.98)
Yy

1.3.3 Emulation of the output control law

As aforementioned, we now want to hold the nominal control Uy, (f) constant
between two consecutive triggering times. Thus, the emulated version is given
as Unom(tx) = Unom(t) + d(t), for all t € [tg,tr+1)- Notice that the output
feedback affects the boundary condition and when introducing
what we call “deviation of actuation” d(t). Since we need to assess the impact
of the deviation d(t) to the closed-loop system under the event-triggered
implementation, we use transformations and so that we can work
on a suitable target system exhibiting the deviation d(z) at the boundary, and
from which, we can perform an easier Lyapunov stability analysis. Let us first
apply the backstepping transformation on the observer system —
and compute the corresponding target system. After straightforward
computations, we obtain
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B a1 (1, x) + vy dxan (t,x) = pp, (X)@1(1, L) (1.99)
8, B1(t.x) = (y1p} = v])xPa(t.x) = py, (X)@n (1, L), ( )
Orra(t, x) — v3 Oxa(t, X) = ppuy (x)ay(t, L) ( )
0:Ba(t,x) + (y2ph — v3)xBa(t, X) = py, (X)@1 (1, L), (1.102)
a1(2,0) = @2(t,0), ( )

(1.104)

- -L
B1(t, L) = ry exp (—*) ai(t, L) + g, 1.104
T1V] P

) L\1 .

ao(t,L) exp ( *) — Ba(t, L), (1.105)
T2V2 ro

Ba(1,0) = 5:—2/§1(r, 0) + (1 = 8)rada(1,0), (1.106)
1

where
Puy (%) = —p1(x), (1.107)

o) = —v1(0) + /0 K2 (e, ) (€) + K ()1 ()dE,

L
" /0 R (. Oua(€) + K* (. E)va(€)dE. (1.108)
Pz (X) = —p2(x), (1.109)

L
Do) = —va() + / K" ()@ + K (x.E)va()dé,  (1110)

Note that the functions p,, and p,, are well-defined since they are solutions
of Volterra equations [16]. Using the inverse transformation (1.89)), we can
now rewrite the nominal control law U,y defined by as a function of
the states @; and ,éi

. L a1(t,¢)

Unom(t) = 12 / (L5 (L.0) L we) Lo P )| ) |dg|  (1.111)
; a1,
Ba(t.6)

an the corresponding emulated version

Y
Unom(lk) = 1-n

L a1 (tx,€)
/ (Lh(L.e) P (Le) Lo (Lo 1Pwe) | B9 Nde | (1.112)
0 Ba(ti,€)

for all t € [tx,tx+1)- We recall that Unom(fx) = Unom(t) + d(t) where d is given
by
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. L a1 (1,8)-1(1,8)
d(r) = 121 /0 (L5°(L.&) L2 (L8) Lo (L&) 1P.8)) | OB ) dg

1- @2 (11 ,&)-2(1,8)
Ba(tk,&)=P2(t,€)
(1.113)

The function d (which will be fully characterized along with (fx)ken in the
next section) can be viewed as an actuation deviation between the continuous
controller and the event-triggered one. Notice that the nominal control, as
well as its emulated version are expressed in terms of the kernels of transfor-
mation and the states of the new target system —. One of
the main advantages of such an expression is that it can be easier to work with
the target system (particularly when considering the input-to-state stability
ISS properties of the system with respect to the deviation d) as well as an
easier study of the growth-in-time of the deviation of actuation d(¢) (which is
crucial to prove the avoidance of the so-called Zeno phenomenon). This is of
specific interest when emulating the control law and finding conditions that
guarantee the closed-loop stability under any event-triggered strategy. This
methodology has been used in e.g. [0} [l [7].

1.4 Observer-based event-triggered boundary control
strategy

In this section we study the observer-based event-triggered boundary con-
trol strategy proposed in this chapter. It encloses an event-trigger mecha-
nism containing a suitable triggering condition (which determines the time
instant at which the controller needs to be updated) and the output back-
stepping feedback controller (1.112]). Before we proceed with the definition of
the observer-based event-triggered control, we rewrite first the target systems

1.62)-(1.67) and ([1.99))-(1.106)) in the following compact forms:
0:3(t,x) + Aoy y(t,x) = 0, (1.114)
8, 9(t,x) + A0, 3(t,x) = F(x)a1(t,L), teR*' x€[0,1] (1.115)

where A = diag (A", —A7) with

At = diag(vf, (y2p5 — v§)), A = diag(()qp;‘ -v)), vg), (1.116)
T y*
and F(x) = (puy (x), Pyy(X), pyy (X), pus(x)) . We use the notation y := (ﬁ_)
1S djl S :8~1 N y* SHh Ot . (%1 S— . /%1
with y*© = (ﬂz), yo o= (&2) and y := (ﬁ_) with y* := (,82)’ yo o= (&2). In

addition, the boundary conditions can be rewritten as
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&*(t,O)) (&*(t,L)) (ﬁ*(t,o)) (&*(t,L))

_ =G|-._ s - =G|._ + Bd(t), 1.117
(y &) =5 w0) ien) =0 we) B0 010
_ 1-r1 o\ (022 G* . . _ (0 1
where B = (0,0, o ,O) , G := (G 02,5 with G* = 6:—? (1= 6)r and

~ r exp({%) 0
N 1 -L
e

In addition, using the solutions to ([1.94)-(1.98)) along with (1.107))-(1.110)),

we introduce the following variables:

Kg, = L (v{‘Lf"(L,L) —(y1py —vin exp( -L ) Lfﬁ(L,L)), (1.118)

1 1-r vy

5, = £ (07 DL~ Gt - 3020 (1119

B (—vi L (L,0) + v LY (L,0)

(yaph —v3)(1 = 6)ra LP(L,0)), (1.120)
PL ( yrL exp( L )L“(L,L)+(y2p§—v5)Lﬁ(L,L)), (1.121)

KéQ T 1-rp - 2r2 Tgvg

g
M)
i

_ o7
Kal T 1-r

P/Al(x)
Pvq (%)
.(p”;(x))dg), (1.122)

Pvy ()

L
( / (L8 w.e) PPLe L& LA(LE))
0

gy =2 (1111;1 )2 max { /OL (vf@gLfa(L,é:))Q ’/O.L ((71PT - Vf)afL'f'B(L,f))Q ,

L 5 L 9
/ (v30¢ L (L,€))" dé, / ((72P§—v5)3§Lﬁ(L,§)) dg}, (1.123)
0 0

* *\ 1 BB 2
o= 4 (onpt D L) (1.124)
&y i= 4K3, (1.125)

Do = diag(SK?il,8K22,8K;1,8K22). (1.126)
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1.4.1 Definition of observer-based event-triggered boundary
controller

The event-triggering condition is based on the evolution of the square of the
actuation deviation (1.113) and of a dynamic variable satisfying a suitable
ODE. It relies, in turn, on a Lyapunov function candidate for the target

systems ([1.114)-(1.115)) that we define as follows (see [4, Section 5], [15],[13]):

L L
V(3.y) = V() + CVa(y) = /0 ¥ (N)Q(x)y(x)dx + C /0 FTN)Q(x)y(x)dx,

(1.127)
where Q(x) = diag[@*(x),Q (x)] = diag[e **Q*,e!*Q7] with u > 0, C >
0, and diagonal positive definite matrices Q= € R**? and Q* € R?*? and
such that Q(x)A = AQ(x). Moreover, we use the fact that there exist o, 0

(depending on the eigenvalues of O*, O~ and on y) such that g||)7(t,-)||i2 <
Va(3(2,-)) < 0lly (. )IIZ,-

Definition 1 Let 63,61 > 0, n > 0, v > 0, o € (0,1). Let &5 and Dy be
given by (1.125) and (1.126)), respectively. Let ¢ — V(3(¢,-), y(t,-)) be given
by with diagonal positive definite matrices Q= € R?*? and Q* € R?*?
and C > 0. The observer-based event-triggered boundary control is defined
by considering the following components:

I) (The event-trigger) The times of the events f; > 0 with 7o = 0 form a finite
or countable set of times which is determined by the following rules for some
k >0:

2
a) if {1 € R¥|t > 1 A 6,C (1;—1) d2(1) > $oV(1) - Em(1)} = 0 then the set of
1
the times of the events is {tg, ..., }.
2
b)if {r € R*|t > 15 A 6,C (1/;—1) d2(t) 2 $0V()) ~ =m(1)} # 0, then the next
1

event time is given by:
: + 1-r1\? 2 v 1
fe1 = inf{r € R¥|t > 5 A 61C (p—l) d*(1) > ZoV(H) - (o)} (1.128)
1 0

where the actuation deviation d(¢) is given by (1.113)) for all ¢ € [tg, fx+1),
and m satisfies the ordinary differential equation,

() = —gm(r) + [6:C (1;—11)2 a2(r) - ga'V(t) (1.129)

—290910(1"1 )2 ((WLL)) Do (WI’ L)) + 82&2(t,L)) )

o7 y~(¢,0) v (£,0)

for all ¢ € (tx,tx+1) With 7 2 (1 - o), m(0) = m® < 0, and m(t,) = m(ty) =
m(t7).
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IT) (the control action) The output boundary feedback law is defined by

. L a1 (tr,€)

Unom(ti) = 12 / (fowe) e rowe o) Pud) | de|,
0 Ba(ti.&)

(1.130)

for all t € [tx, tr41).

Remark 1 Although the function V() and the function m(t) depend on a;(t,-)
and Bi(1,-) (which are a priori unknown), this is not a problem as these func-
tions can be expressed as delayed functions of the measurement y(f) and
of the observer state. Indeed, we have a(t,L) = w(t,L) = y(t) — w(t, L), which
means that the function a(z, 1) can be computed from the measurement. From

(11.62)-(1.67), we immediately have for all x € [0,1]

Bi(t,x) = ry exp (T v*) ay(t -

1V

(L -x)

* *°
YiPy —Vy

L), (1.131)

which means that we can also compute the function Bi(¢,x) from the mea-
surement. Consider now the function as(t,0). We have (using the method of
characteristics)

-L 1 1
@2(1,0) = 1-98)as(t - 5 - ——F—.0
olt0) = exp i (1= it - e = 0
0 -L\ - 1 1
+ — t—— - ——F——,0). 1.132
o)A g ()

Applying the method of characteristics on the term a@s(z,0) that appear on
the right side of the above equation, and iterating N times the procedure, we
obtain

~ —L - 1 1
ao(1,0) = (exp — | (1 - NN ao(t - N(—+—5—=).0)
TaV) Vo Y2Py — Vo

+ F(B1(1,0)), (1.133)

where the function F only depends on delayed values of F(8—1(t,0)). Choosing
N such that N(Vi* +—a) - Vl* and using equation ((1.64)), we obtain
2 1

Yy2pl-vy

-L 1 1 1
a2(1,0) = L=-0)Nay(t - N(— + ——) + —, L
Ga(1.0) “*P(TQV;)( W= N+ )+ )

+ F(B1(5,0)). (1.134)

Thus, we can compute the function as(t,0) using the available measurement.
Using the method of the characteristics, it becomes straightforward to ex-
press @;(t,x) and B;(t, x) as delayed functions of the available measurements.
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Consequently, the proposed event-triggered strategy is implementable simply
using the available measurement (and the observer state).

We directly have the following lemma.

Lemma 1 Under the definition of the observer-based event triggered bound-
ary control (1.130) with the dynamic trigger condition (1.128)), it holds that
2

6:C (1;—1) d2(t) = LoV(t) + m(t) < 0 and m(t) < 0 for t € [0,T) where
1

T = limy 00 (2%).

Proof The proof follows the same lines of [6, Lemma 1].

The following result is useful to analyze the growth-in-time of the actuation

deviation. A suitable characterization is given in the following lemma which

is instrumental to derive the existence of a minimal dwell-time.

Lemma 2 For d(t) given by (1.113)), it holds for all t € (tx,tr+1),

(d0)? < 0 g V(D) + £1d%() + 226°( L) + (y((; 16))) Do (y((’t 8) (1.135)

for some 0 >0, and with &9, €1, &2 and Dy given by (1.123), (1.124), (1.125)
and (|1.126)), respectively.

Proof The proof follows the same lines of [6, Lemma 2].

1.5 Main results

In this section we present our main results: the avoidance of the Zeno phe-
nomenon and the exponential convergence in L2-norm of the closed-loop sys-
tem.

1.5.1 Avoidance of the Zeno phenomenon

We first prove the avoidance of the Zeno phenomenon.

Theorem 1 Under the event-triggered boundary control (1.130)-(1.128) in
Definition [1], with parameters satisfying

* \ 2
P
o1 < g(l_lrl) Teg (1.136)
there exists a minimal dwell-time ™ > 0 between two triggering times, i.e.
there exists a constant T™ > 0 (independent of the initial conditions) such
that tyy1 — ty > 7, for all k > 0. Moreover, ™ can be given by
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1
1
T*=/ ——ds, (1.137)
o aotais+ass

wztha0—1+81+ +77,a1—1+81+ +nanda2—ﬁ.

Proof Tt follows the methodology employed in [0 5] and makes uses of esti-

mate (|1.135) in Lemma

Remark 2 Since there is a minimal dwell-time (which is uniform and does
not depend on initial conditions), no Zeno solution can appear. This has
a very important consequence as it allows to guarantee the existence and
uniqueness of the closed-loop solution. The solution, can be constructed by
the step method. We omit the details of well-posedness in this chapter, but
we refer to [0l [13] for further details on the notion of the considered solutions.

1.5.2 Lyapunov-based analysis

We perform a Lyapunov-based analysis on the target systems written in com-
pact form i.e. (T.114)-(1.115)) and we take into account the proposed event-
triggered control strategy (1.128])- (1.130f). In what follows, we define the
following variables

Do = 2006, (1 ”) Do, (1.138)

with Dy given by (|1.126));

_[QT(O0)AT 022
Dy = ( Onr QoA (1.139)

_(QT(LAT 022
D, = ( Onr @O (1.140)

for Q(x) as in (|1.127)), and
2
[2) 1-r
Dy = (?2 + 29091C( p’fl) £2 01,3), (1.141)
03,1 03,3

with some #2 > 0. The notation 0; ; stands for the matrix with i rows and j
columns whose all components are zero.

Theorem 2 Let 6y > 0, o € (0,1), &, &2 be given by , ,
respectively and Do be given by m Let D1, Do and D3 be given
by m and , respectively. Let ( m hold. If there ex-
ist 01,09 > O u>0v> O (thus there exists 1 > 5(1 — o)) and diagonal
positive definite matrices Q- € R?? and Q* € R?*? such that for Q(x) given
mn the following conditions hold,
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G DG - Dy + D3 <0, (1.142)

Zjo + GTZ)1G - 2)2 GT2)1 <0
(G"Dy)" Dy = 01144 ’

then, the closed-loop system (L.24))-(1.31)) with event-triggered control (1.130)),
(T.128) is exponentially convergent in the L%-norm.

(1.143)

Proof It follows by considering the following Lyapunov function candidate

for the target systems ([1.114))-(1.115)) along with (1.129)), defined for all y €
L2((0,L);R*), y € L2((0,L); R*) and m € R~ by

W(,3,m) :=V(y,y) —m (1.144)

and establishing that the time derivative of (1.144)) along the solutions is
upper estimated (after using the sufficient conditions (1.142))-(1.143) and
Lemma as follows:

W) < =51 - )W(). (1.145)

Using the comparison principle and the bounded invertibility of the backstep-
ping transformations we obtain the exponential convergence in the L2-norm.

Remark 3 In Theorem [2| we have established the exponential convergence
of the closed-loop system to the equilibrium point. We could have obtained
exponential stability if we set m" = 0. However, if m® = 0, then m(t) < 0. This
specific issue may affect the conclusion on the existence of a minimal-dwell
as stated in Theorem [I} Hence, we opted to choose m® strictly negative.

1.6 Numerical simulations

The length of each freeway segment is chosen to be L = 1 km so the to-
tal length of the two connected segments are 2 km. The simulation time
is T = 16min. The maximum speed limit is v,, = 40 m/s = 144 km/h.
We consider 6 lanes for the downstream freeway segment 1. Assuming the
average vehicle length is 5 m plus the minimum safety distance of 50%
vehicle length, the maximum density of the road is obtained as pm,1 =
6/7.5 vehicles/m = 800 vehicles/km. The upstream segment has less func-
tional lanes thus its maximum density is pm2 = 700 vehicles/km. We
take y; = 0.5. The steady states (p},v}) and (p3,v}) are chosen respec-
tively as (600 vehicles/km,19.4 km/h) and (488.6 vehicles/km,23.8 km/h),
both of which are in the congested regime. The constant flow rate is
q* = pyvy = p5vy = 11640 vehicles/h, same for the two segments. If we
consider the segment 1 with 6 lanes, then the averaged flow rate of each lane
is 1940 vehicles/h/lane. The equilibrium steady state of the downstream road



24 Nicolas Espitia, Jean Auriol, Huan Yu, Miroslav Krstic

Flow rate (veh/h)

1~
05 -

o T T 12
05 ", 6

Position x (km) 1 o 2 Time (min) Position x (km) 1 o 2 Time (min)

Fig. 1.3 Numerical solution of the flow rate and velocity with the ramp meetering
event-triggered output control Uyom(#x) which is updated according to the observer-
based event-triggered output control (1.128) .

has higher density and lower velocity, thus is more congested than the up-
stream road. The relaxation time is 79 = 90 s and 19 = 60 s. We use sinusoid
initial conditions for flow rate and velocity field which represent the initial
stop-and-go oscillations on the connected freeway.We perform the simulation
on a time horizon of 16 min.

Event-triggered implementation and closed-loop simulation

The parameters involved in the observer-based event-triggering boundary
controller are ri = —0.44 , ry = —0.64, g9 = 6.4 x 1073, &; = 4.08 x 1073,
go = 1.73 x 103, k5, = 0.41, K5 = 34D, ks, = —1.45, kg, = -0.94, k4, =
22.19. Then, we select 8y = 500 , o = 0.09. Moreover, we perform a line
search on u while finding 61, 82, O* and Q- must verify conditions ,
and (using e.g. semi-definite programming combined with
line search algorithm). We obtain u = 1.01, 6; = 0.061, 6 = 1.3 x 1073

, 0f = (0'%35 0.276) , 07 = 1'58 1%0). We obtain also v = 5.4 x 1073,
7 =0.0493, C = 1.76x107%. Hence, Theoremapplies. Moreover, we compute
the minimal dwell-time between two triggering times according to ,
that is 7 = 0.65. We stabilize the system on events under the event-triggered
boundary control , . Figure shows the numerical solution of
flow rate and velocity with the ramp meetering event-triggered output control
Unom(tx) which is updated according to the observer-based event-triggered
output control . Figure shows the time-evolution of the control
signal (recall that designed controller Upon, is the flow rate perturbation
around a nominal flow rate), where we can observe that the updating is
aperiodically, only when needed.
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Event-triggered output control

Time (min)

Fig. 1.4 Time-evolution of the event-triggered output control. The updating is ape-
riodically, according with (1.128)).

1.7 Conclusion

In this chapter, we developed an event-triggered boundary output feedback
control for simultaneous stabilization of traffic flow on connected roads. We
built on the linearized ARZ model and designed a ramp metering strategy as
a boundary control, through the backstepping method. The updating of the
control signal is done according to a suitable dynamic triggering condition.
We proved that under this strategy, there exists a uniform minimal dwell-
time (independent of initial conditions), thus avoiding the Zeno phenomenon
and we guaranteed the exponential convergence of the closed-loop system un-
der the proposed event-triggered boundary control. Future work includes the
design of periodic event-triggered control strategy to monitor the triggering
condition periodically, hence, saving computational resources.
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