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Climate change is expected to affect crop production worldwide,
particularly in rain-fed agricultural regions. It is still unknown how
irrigation water needs will change in a warmer planet and where
freshwater will be locally available to expand irrigation without
depleting freshwater resources. Here, we identify the rain-fed
cropping systems that hold the greatest potential for investment
in irrigation expansion because water will likely be available to
suffice irrigation water demand. Using projections of renewable
water availability and irrigation water demand under warming
scenarios, we identify target regions where irrigation expansion
may sustain crop production under climate change. Our results
also show that global rain-fed croplands hold significant potential
for sustainable irrigation expansion and that different irrigation
strategies have different irrigation expansion potentials. Under a
3 °C warming, we find that a soft-path irrigation expansion with
small monthly water storage and deficit irrigation has the poten-
tial to expand irrigated land by 70 million hectares and feed 300
million more people globally. We also find that a hard-path irriga-
tion expansion with large annual water storage can sustainably
expand irrigation up to 350 million hectares, while producing food
for 1.4 billion more people globally. By identifying where irriga-
tion can be expanded under a warmer climate, this work may
serve as a starting point for investigating socioeconomic factors
of irrigation expansion andmay guide future research and resources
toward those agricultural communities and water management in-
stitutions that will most need to adapt to climate change.

climate change | water sustainability | sustainable irrigation expansion |
water scarcity | agriculture

Rain-fed agriculture sustains ∼60% of global food production
(1). Rain-fed cropping systems are highly dependent on cli-

matic conditions and vulnerable to changes in precipitation and
temperature patterns, which are intensifying as a result of global
warming (2). Climate change is expected to alter rainfall patterns
(3) and exacerbate water- and heat-stress events over rain-fed
croplands (4–8). Irrigation expansion over water-stressed rain-
fed croplands is an effective agricultural adaptation measure in
response to climate change (9, 10). Irrigated cropping systems,
which use both rainwater (“green water”) and surface water and/or
groundwater (or “blue water”), contribute to a more reliable
and resilient crop production while boosting agricultural pro-
ductivity. In fact, the use of irrigation enables reliable water
supply and can also alleviate crop’s heat stress, highlighting
how important irrigation is to food-producing regions that will
be affected by climate change (11).
Irrigation provides higher yields than rain-fed agriculture (1).

However, irrigation expansion increases the pressure on global
freshwater resources, often leading to their unsustainable use
(12–14). Moving forward, humanity is facing the challenge of
increasing productivity to meet the burgeoning demand for ag-
ricultural commodities (15) while reducing the environmental
impacts of agricultural systems (16). Irrigation water manage-
ment has a pivotal role in the sustainable intensification of

agriculture (17)—an effort to increase crop yields over under-
performing croplands without expanding agricultural land use
(18). While this is a promising approach to meet the increasing
food needs of humanity, it is still unclear to what extent climate
change will influence the potential for sustainable expansion of
irrigation into rain-fed areas.
The construction of large infrastructure has dominated irri-

gation expansion in the 20th century (19). However, this “hard-
path” water governance approach with large, centralized, capital-
intensive irrigation projects and water storage infrastructure
(i.e., large reservoirs) has shown its vulnerability to fast-changing
sociohydrological conditions and is often criticized for its soci-
oenvironmental impacts, such as habitat destruction, human
displacement, and altered sediment and hydrologic regimes (20).
On the other hand, “soft-path” water harvesting for irrigation
through capturing water resources in small and check dams has
been suggested as an alternative approach to bring irrigation to
rain-fed croplands (21–23). This soft-path water management
approach relies on small, modular, and decentralized water
management infrastructure and has the potential to improve
rainwater use and climate resilience (24) while minimizing the
environmental impacts of large irrigation infrastructure (25).

Significance

Climate change is expected to reshape the distribution of irri-
gated lands. Using climatic projections from three global cli-
mate models, we investigate global patterns of irrigation
water demand and availability in 1.5 °C and 3 °C warmer cli-
mates. We find that in up to 35% of currently rain-fed crop-
lands, irrigation could be expanded as an adaptation strategy
to climate change without negative environmental externali-
ties on freshwater resources. Irrigation expansion could reduce
vulnerability to water stress and improve crop productivity to
feed up to 300 million additional people using small-scale
water storage and up to 1.4 billion additional people using
large-scale water storage. This work contributes to identifying
target regions where investments in sustainable intensification
of agriculture through irrigation expansion are needed.
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Predictions of global irrigated areas are widely used to guide
water and food security strategies. Considering current climate
conditions, a 2011 FAO (Food and Agriculture Organization of
the United Nations) study estimated that global irrigated areas
could expand by 32 million hectares by 2050 (26). More recently,
by considering future uncertainties in population growth rates, it
has been suggested that current models underestimate irrigation
expansion, suggesting that future irrigation could expand by at
least 70 million hectares by 2050 (27). These studies, however,
did not consider potential freshwater limitations to irrigation
expansion to currently rain-fed croplands under a changing cli-
mate. For example, freshwater limitations in some regions that
are currently irrigated could require the reversion of 20 to 60
million hectares from irrigated to rain-fed management by the
end of the century due to climate change (28). They also fall
short of elucidating where and to what extent irrigation can be
expanded into rain-fed croplands without depleting freshwater
resources and impairing aquatic ecosystems. A limited hydro-
logical understanding of the effects of irrigation expansion po-
tential under a changing climate adds uncertainties to future
climate adaptation strategies in agriculture.
Herein, we present a global hydrological analysis of the po-

tential impacts of climate change on irrigation water demand and
availability. We used the output from three earth system models
from the Coupled-Model-Intercomparison-Project (CMIP5) ar-
chive (Materials and Methods) to quantify sustainable irrigation
expansion potential (SI) under baseline and 3 °C warmer climate
conditions with respect to preindustrial era. Irrigation practices
are classified as sustainable when their water consumption does
not exceed local renewable water availability (WA; surface water
and groundwater) and does not impair environmental flows and
deplete freshwater stocks (14). We first identify croplands af-
fected by green water scarcity (GWS)—croplands where the
natural soil moisture regime is insufficient to sustain unstressed
crop production and additional water needs to be supplemented
by irrigation to boost yields (10). Second, using estimates of ir-
rigation water requirements (IWRs) based on a crop water
model (29), we identify the currently rain-fed croplands that will
need to be irrigated in a 3 °C warmer climate. Third, we map
presently rain-fed agricultural regions where the local surface
water and groundwater resources would allow for a sustainable
expansion of irrigation using monthly water storages (Materials
and Methods). Fourth, because farmers might practice water
management strategies to conserve water and adapt to climate
change (22, 30, 31), we also consider a soft-path scenario cou-
pled with deficit irrigation where only 80% of the IWR is applied
to crops. Lastly, we account for the fact that under climate
change, water availability and demand will have larger intra-
annual variability (32), leading to the construction of reservoirs
to store excess runoff and releasing it during the growing season
to meet irrigation water demand (33). Thus, as an additional
climate adaptation strategy, we consider a hard-path scenario
where IWRs can be met by storing runoff with large annual water
storage. Therefore, we identify rain-fed cropping systems where
IWRs can be sustainably met either with soft-path monthly ir-
rigation storage alone, or through deficit irrigation with soft-path
monthly irrigation storage, or with hard-path annual water
storage infrastructure. Finally, we estimate the amount of arable
land and water that is suitable for irrigation expansion and the
number of people who could be potentially fed from the in-
creased crop productivity due to irrigation expansion.
Soft-path approaches to irrigated agriculture were investigated

through an analysis of the potential for sustainable irrigation
expansion at monthly timescales. Soft-path irrigation expansion
is feasible when WA is locally available in a specific month to
sustainably meet IWRs. Hard-path approaches to irrigated ag-
riculture were investigated by looking at the potential for sus-
tainable irrigation expansion at annual timescales, assuming that

the effect of seasonal fluctuations in water availability could be
compensated by relying on annual (i.e., interseasonal) water
storages. In other words, even though there is not enough water
available to sustainably meet the IWRs during some months,
such requirements could be met at the annual timescale by
transferring water from the wet to the dry seasons. Such transfers
likely require the construction of medium- to large-scale reser-
voirs and associated infrastructure, although other approaches
based on groundwater storage or managed aquifer recharge
could also be explored.

Results
GWS in a 3 °C Warmer Climate. We assessed GWS in rain-fed
cropping systems under baseline (circa year 2000) and 3 °C
warmer climate conditions (Fig. 1). Under baseline climate
conditions, we find that only 14% (130 million hectares) of
global croplands do not face monthly GWS, and therefore, here
crops can grow well under primarily rain-fed conditions. The rest
of the rain-fed croplands do not achieve maximum yield because
of water stressed crop growth under GWS conditions. In a 3 °C
warmer climate, only 60 million hectares of cropland would not
be exposed to GWS. Alarmingly, the remaining 70 million
hectares of these rain-fed croplands that would face additional
GWS currently provide food that feeds ∼700 million people
globally. The United States will have an additional 14 million
hectares of rain-fed croplands exposed to GWS. China, Russia,
and Canada will each have an additional 5 million hectares of
rain-fed croplands exposed to GWS (Fig. 1). We also find that
rain-fed cropping systems in low-income countries will face ad-
ditional GWS, often in regions where local populations depend
the most on rain-fed agriculture (34, 35). Brazil and Indonesia
are expected to have an additional 10 and 5 million hectares of
rain-fed croplands exposed to GWS, respectively. Rain-fed
cropping systems in the Philippines, Angola, Bolivia, Angola,
Mozambique, Democratic Republic of Congo (D.R.) Congo,
India, and Cambodia will also face additional GWS (Fig. 1).
These croplands affected by GWS would need supplemental ir-
rigation water to adapt to climate change and avoid crop growth
under water-stressed conditions. We assessed that in a 3 °C
warmer climate, global IWR over rain-fed croplands will in-
crease by 40% compared with baseline climate conditions due to
changes in precipitation patterns and evaporation (SI Appendix,
Fig. S1).

Irrigation Expansion Potential in a 3 °C Warmer Climate. The wide-
spread exposure to GWS is of particular concern for global and
local food security. The expansion of irrigation into rain-fed
croplands facing GWS could avoid crops’ exposure to water
stress, increase crop yields and therefore adapt agriculture to
climate change. We assessed SI over rain-fed cropping systems
under baseline and 3 °C warmer climate conditions. Considering
a soft-path approach that requires small monthly water storage,
the additional area of cropland suitable for sustainable irrigation
expansion is 140 million hectares under baseline climate condi-
tions (Fig. 2) and only 53 million hectares in a 3 °C warmer
climate (Fig. 3). We estimate that the expansion of irrigation
over rain-fed croplands under a warmer climate would feed ∼200
additional million people, much fewer than the additional ∼600
million people under baseline climate conditions (Fig. 3).
We also find that different water management strategies yield

different irrigation expansion potentials. By allowing for monthly
water storage with 20% deficit irrigation (i.e., meeting 80% of
the IWR), the extent and potential for sustainable irrigation
expansion on rain-fed croplands would increase by an additional
16 million hectares (Fig. 3). This sustainable expansion of irri-
gation would feed ∼100 million more people globally (Fig. 3). By
storing runoff with hard-path annual water storage, it would be
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possible to sustainably expand irrigation up to 350 million
hectares while producing food for 1.4 billion additional people
(Fig. 3).
Regions with potential for sustainable irrigation expansion

tend to concentrate in eastern Europe, central Asia, Latin
America, and sub-Saharan Africa (Fig. 4). In eastern Europe and
central Asia, soft-path irrigation expansion combined with deficit
irrigation practices would produce enough food to feed 60 mil-
lion more people while expanding irrigation over 13 million
hectares. In Latin America, soft-path irrigation expansion com-
bined with deficit irrigation practices would produce enough

food to feed an additional 50 million people, expanding irriga-
tion over 17 million hectares. In sub-Saharan Africa, soft-path
irrigation expansion combined with deficit irrigation would
produce enough food to feed 35 million people while expanding
irrigation over 8 million hectares (∼80% increase with respect to
current irrigation extent). Opportunities for irrigation expansion
differ markedly by country (SI Appendix has detailed country-
specific data). Nigeria, Russia, Ukraine, Kazakhstan, Canada,
Turkey, India, Poland, Romania, and Niger will be affected the
most by a reduction in areas suitable for sustainable irrigation
expansion under climate change. Conversely, Brazil, United

Fig. 1. Additional rain-fed croplands facing GWS in a 3 °C warmer climate. (A) Change in the geography of rain-fed cropping systems facing GWS in a 3 °C
warmer climate. (B) Country-specific additional hectares of rain-fed croplands that will be exposed to GWS in a 3 °C warmer climate. We selected 20 countries
with the highest hectares of lands that will be additionally exposed to GWS. “Currently irrigated croplands” represent the most up-to-date global dataset
with the extent of global irrigated cropping systems (39).
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States, Indonesia, and the Philippines will have substantial gains
in areas suitable for sustainable irrigation expansion (Fig. 2).
We also find that climate change will increase seasonal water

scarcity and will require an increase in large annual water storage
to maintain current SIs. Under baseline climate conditions, the
global water consumption deficit to meet crop water require-
ments in the irrigation expansion scenario is 196 km3 (Fig. 3). In
a 3 °C warmer climate, the water consumption deficit required to
maintain a similar irrigation expansion potential would increase

to 406 km3. Sub-Saharan Africa, eastern Europe, and central
Asia are regions where large annual water storage will be par-
ticularly required to maintain a similar irrigation expansion po-
tential compared with baseline conditions (Fig. 4). In fact, we
estimate that without annual water storage for irrigation, these
regions will lose 120 million hectares of croplands suitable for
sustainable irrigation expansion under baseline climate condi-
tions (Fig. 4). We also find that different crop types and locations
create diverging patterns of irrigated lands, water consumption,

Fig. 2. The geography of SI under climate change. The maps show global distributions of areas suitable for irrigation expansion under baseline (A) and 3 °C
warmer climate (B) conditions. The figure shows the geography of the additional SI obtained with 1) soft-path approaches (i.e., small monthly storage) with
full or 2) 20% deficit irrigation and 3) hard-path approaches (i.e., large annual water storage). Deficit irrigation is an agricultural practice under which crops
are grown under mild water-stressed conditions with minimal effects on yields (10). Primarily rain fed indicates croplands not facing GWS under baseline and
3 °C warmer climate conditions. The figure shows results from the median among the ensemble of scenarios used in this study. The soft-path scenario with
deficit irrigation is additional to the soft-path scenario, and the hard-path scenario is additional to soft-path scenarios.
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and people fed among scenarios and regions (Fig. 4). For in-
stance, our results show that in North America, irrigated areas
and the number of people fed increase compared with baseline
conditions, while water consumption decreases in a 3 °C warmer
climate because of changes in precipitation patterns.

Discussion
Rain-fed agriculture still has large untapped potential to ensure
sustainable use of blue water resources to enhance food pro-
duction and meet the growing needs of the global population
(36). Marginalized rural communities in developing countries
tend to rely on rain-fed agriculture and are therefore expected to
be impacted the most by the changing climate (35, 37). This
study highlights the SI of rain-fed cropping systems under cli-
mate change. We identify the rain-fed cropping systems that hold
the greatest potential for investment in irrigation expansion be-
cause water will likely be available to meet irrigation water de-
mand. An additional 70 million hectares of rain-fed cropping
systems, mostly in developing countries, will be exposed to GWS
in a 3 °C warmer world (Fig. 1). If at-risk rain-fed croplands are
not able to introduce adaptation strategies (including irrigation),
crop yields will decrease. Our results show that there is sub-
stantial potential for sustainably expanding irrigation in eastern
Europe, central Asia, sub-Saharan Africa, and Latin America
(Fig. 2). Even though large tracts of contemporary agricultural
land are not suitable for irrigation in a warmer climate, in up to
35% of currently rain-fed croplands, water resources will be lo-
cally available for an expansion of irrigation without negative
environmental externalities on freshwater resources. Our results
also show that different irrigation strategies have different irri-
gation expansion potentials. Under climate change, a soft-path
irrigation expansion with monthly water storage and deficit irri-
gation has the potential to expand irrigated land by ∼70 million
hectares and feed ∼300 million more people globally (Fig. 4),
thereby compensating the expected reversion of 60 million

hectares of currently irrigated lands to rain-fed management due
to freshwater limitations (28). We also find that a hard-path ir-
rigation expansion with annual water storage can sustainably
expand irrigation up to 350 million hectares while producing
food for 1.4 billion more people globally, although with other
socioenvironmental impacts not accounted for in this study.
The study is also based on the assumption of a suitable envi-

ronmental flow scenario—the minimum streamflow required to
sustain freshwater ecosystems. Therefore, we tested the sensi-
tivity of our results to different environmental flow requirements.
With the current assumption that 60% of runoff is allocated to
environmental flows, irrigation can be sustainably expanded to
up to 350 million hectares in annual storage (hard-path) sce-
nario. By adopting a more conservative approach, where 80% of
available water is left to environmental flows, the areas suitable
for sustainable irrigation expansion would decrease to 220 mil-
lion hectares (Dataset S1). Considering soft-path monthly stor-
age, the areas suitable for irrigation expansion would decrease
from 53 million to 27 million hectares. We also tested the sen-
sitivity of our results to 1.5 °C warmer climate conditions (SI
Appendix, Fig. S3). When we consider a 60% environmental
flows threshold with soft-path monthly storage, 58 million
hectares are suitable for irrigation expansion under a 1.5 °C
warmer climate. With an 80% environmental flows threshold
under this warming scenario, the global area suitable for irri-
gation expansion with soft-path approaches is 29 million hect-
ares (Dataset S1).
The term “sustainable irrigation” is used here to indicate a

situation in which water consumption does not exceed water
availability and protects environmental flows and freshwater
stocks. This study emphasizes the potential for sustainable irri-
gation expansion in a system that maintains the current crop
distribution and yields (38, 39) without consideration of crop
response to increased temperature and atmospheric CO2 con-
centrations or farmers’ adaptation to climate warming through

Fig. 3. The global potential for sustainable irrigation expansion under different climate conditions: additional land (Upper Left), water (Upper Right), and
people who could be sustainably fed by applying different water management practices (Lower Left).
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Fig. 4. Regional distribution of potential irrigated areas (Top), water consumption (Middle), and people fed with sustainable irrigation expansion (Bottom).
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changes in crop varieties and location (40–44), nutrient amend-
ments through fertilizers (17), or of the feedback of irrigation
expansion on the regional climate (45). The hydrologic models
used do not account for all existing water infrastructure or the
feasibility of their expansion. Inclusion of these factors, as well as
changing domestic and industrial water demand (46), and other
soft-path water management practices, such as mulching, pitting,
terracing, no-till farming, and agroforestry (22, 47), would likely
reduce the amount of water available or needed for irrigation. In
this sense, the estimates provided by this study serve as an upper
limit to irrigation water needs. Beyond the scope of this work are
considerations of technologic innovations in agriculture and in
water storage and delivery systems, legal and political restrictions
on water use, other socioeconomic factors and barriers that may
limit or prevent the expansion of irrigation, and the implications
on equity and justice through an analysis of who benefits on
large-scale irrigation schemes. This study could serve as a start-
ing point for the inclusion of these other factors.
We find that a hard-path irrigation expansion with annual

water storage could be adopted to store enough water to main-
tain irrigation expansion potential under climate change com-
pared with baseline climate conditions. However, increasing
annual water storage could also fuel vicious cycles, leading to
overproportionate growth in demand and reliance on reservoir
storage, thereby favoring unsustainable water use and increasing
vulnerability to climatic extremes (48). Moreover, while hard-
path approaches may appear to be sustainable adaptations to
climate change from a water use perspective, they typically re-
quire the construction of dams and other infrastructures that are
far from being environmentally sustainable measures to cope
with water scarcity. Importantly, the proposed reservoirs would
need to have storage capacities greater than the water with-
drawals, which in turn, would exceed the irrigation water con-
sumption deficits, by amounts that would depend on irrigation
technology and water losses throughout the system.
The potential for irrigation expansion is an important factor to

evaluate for future climate adaptation strategies in agriculture
(49). Increases in water-stress and changes in precipitation pat-
terns over rain-fed croplands are already well documented (50).
By investigating where rain-fed cropping systems are suitable for
and benefit the most from sustainable irrigation expansion, this
work contributes to identifying future target regions where in-
vestments in sustainable intensification of agriculture through
irrigation expansion are needed.

Materials and Methods
We used climate output from three earth system models from the CMIP5
archive to quantify SI under baseline, 1.5 °C warmer, and 3 °C warmer climate
conditions with respect to the preindustrial era. The baseline scenario refers
to the 1996 to 2005 period—the reference period for global agricultural
datasets (39). The 1.5 °C warming scenario refers to the Paris climate target,
while the 3 °C warming scenario is a way of bypassing model differences in
transient response timing and “normalizing” the response of different
models to the same warming (51, 52). First, the climate projections obtained
with the earth system models are fed into the WATNEEDS crop water model
to assess IWRs and total crop water requirements (CWRs). Second, IWR and
CWR were used to assess GWS and SI over global croplands. Third, we esti-
mated the additional land that could be irrigated and the people who could
be potentially fed with the increased agricultural productivity from SI. This
study has been performed at 30 by 30-arc min resolution (∼50-km resolu-
tion), the resolution of climate outputs from earth system models.

Climatic Data. We used climatic data (precipitation, runoff, and evaporation)
under baseline and future climate forcing (under 1.5 °C and 3 °C warmer
climate conditions). Long-term climatic data for the baseline scenario (1996
to 2005 period) were taken from datasets calibrated using historical obser-
vations. Local (surface and subsurface) runoff estimates were obtained from
the Composite RunoffV1.0 database (53). Precipitation came from the Cli-
mate Hazards Group Infra-Red Precipitation with Station version 2.0 dataset

(54). Potential reference evapotranspiration came from the University of
East Anglia’s Climate Research Unit Time Series version 4.01 dataset (CRU TS
v. 4.01) (55).

For long-term future climate forcing, we used CMIP5 RCP8.5 and down-
loaded monthly precipitation, evaporation, and runoff (surface and sub-
surface) from the outputs of three global climate models (GFDL-ESM2M,
HadGEM2-ES, MIROC-ESM-CHEM) and three global hydrological models
(LPJmL, H8, WATERGAP2) as provided by the Inter-Sectoral Impact Model
Intercomparison Project (https://www.isimip.org/) (56) (SI Appendix, Tables
S1 and S2). Following de Graaf et al. (46), we selected the wettest
(GFDL-ESM2M), average (HadGEM2-ES), and driest (MIROC-ESM-CHEM)
global climate model outcomes in terms of projected future global precipi-
tation change. In total, we selected 18 climate outputs: 9 with 1.5 °C and 9
with 3 °C warmer climate conditions (SI Appendix, Tables S1 and S2). For
each climatic output, we calculated the difference between projected and
historical precipitation, runoff, and evaporation throughout the world
and added this difference to the baseline observed precipitation, runoff,
and evaporation data. Adding the perturbation (model projection climate
minus model historical climate) to an observed reference climate is a stan-
dard practice in the analysis of climate model results. This is because model
historical climates differ among models. There is insufficient observations/
information, and hence, differing assumptions, about the time history of
some terms of climate forcing, especially aerosols and land use. Also, each
CMIP5 model has a different treatment of aerosols and clouds, and this in
turn influences the regional distributions of precipitation. By “anchoring”
the climate change to a known observed reference climate from which the
present-day irrigation scenarios are derived, we have greater confidence in
our findings (i.e., assessing the change in irrigation expansion potential in
1.5 °C and 3 °C warmer climates). The main results of this study are presented
using the median of the ensemble of the nine simulations considered for
each climate warming scenario, and therefore, we did not investigate the
range of variability between the driest and wettest models.

Assessment of IWR and CWR. CWR is the amount of water needed by a crop to
satisfy its water demand and avoid water-stressed crop growth. CWR can be
satisfied through precipitation and supplemented with IWR if precipitation
is insufficient to meet CWR. CWR and IWR were assessed using the WAT-
NEEDS crop water model (ref. 29 has a detailed description). WATNEEDS is a
global process-based crop water model that is set up to calculate CWR and
IWR for 130 primary crops (nearly 100% of global crop production). The
model calculates a crop-specific CWR using a daily soil water balance during
each crop’s growing season using as inputs crop-specific distribution data,
crop-specific parameters, precipitation, evaporation, and soil information.
We run WATNEEDS using baseline, 1.5 °C warmer, and 3 °C warmer pre-
cipitation and evaporation data while keeping the spatial extent of global
croplands fixed to the MIRCA2000 dataset (39)—the most updated dataset
containing spatially explicit information of global croplands extent. WAT-
NEEDS has been extensively used to assess CWR and IWR (9, 10, 14, 57, 58).

Assessment of GWS and Sustainable Irrigation Expansion Potential. GWS was
computed as the ratio between IWRs (or green water deficits) and CWRs (10):

GWS = IWR
CWR

.

Crops face GWS when rain-fed conditions cannot meet CWR. We classify as
green water-scarce croplands those regions with a GWS greater than 0.1,
assuming that a smaller level of GWS would not justify investments in irri-
gation infrastructure because it would be associated with low levels of crop
water stress and associated crop yield reduction (9, 10).

The potential for SI was evaluated by identifying croplands facing GWS
that are currently not equipped for irrigation and where the ratio between
total water consumption (IWR + other uses [OUs]) and WA is smaller than 1
(9, 10):

SI = IWR +OU
WA

  <  1.

WAwas assessed as the difference between blue water flows in each grid cell
(including both local runoff generation and runoff from upstream) and
environmental flow requirements. WA accounts for surface and subsurface
runoff water flows. Blue water flows were assessed from local runoff esti-
mates and calculated using the upstream–downstream routing “flow accu-
mulation” function in ArcGIS. Environmental flows requirements were
assessed considering that 60% of available runoff has to be left into the
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environment for environmental flows protection (10, 14, 59). OU is water
consumption from OUs (industrial and domestic water consumption). OU for
the 1996 to 2005 period was taken from Hoekstra and Mekonnen (60) and
following de Graaf et al. (46), kept constant in the warmer climate scenarios.

Assessment of People Potentially Fed. For each crop, baseline and maximized
calorie productions were assessed as the product of crop yield (tons per
hectare), crop calorie content (kilocalories per tons), and crop harvested area
(hectares). Baseline and maximized crop yields were taken from Monfreda
et al. (38) and Mueller et al. (17), respectively. Maximized crop yields are
assumed to be attained in irrigated croplands where CWR is fully met with
irrigation. Calorie content for each crop was taken from D’Odorico et al.
(61). Crop harvested areas were taken from Portmann et al. (39). We con-
sidered a linear relation between crop yields and biophysical water deficit
(10, 28), assuming that irrigated production decreases by 20% under a 20%
irrigation deficit scenario. We calculated the number of people who can be

potentially fed by the global croplands considering a global average diet of
3,343 vegetal kcal per capita per day, which includes both crops for direct
human consumption and feed to sustain feed-fed livestock production, as
well as food waste (9, 10).

Data Availability.All data needed to evaluate the conclusions in the paper are
present in the paper and in SI Appendix. The maps containing GWS and ir-
rigation expansion potential (used to generate Figs. 1 and 2) are available in
Zenodo (https://zenodo.org/record/3995044#.X43aOtBKiUk).

ACKNOWLEDGMENTS. L.R. was supported by the AGU Horton Hydrology
Research Grant. D.D.C. and M.C.R. were supported by the ENI Enrico Mattei
Foundation and by Cariplo Foundation SUSFEED Project 0887 CUP
D44I19001030007. A.A.B.-P. was funded by NSF InFEWS Fellowship Grant
DGE-1633740. P.D. was supported by the USDA Hatch Multistate Project
W4190 capacity fund.

1. N. Alexandratos, J. Bruinsma, World Agriculture Towards 2030/2050: The 2012 Revi-

sion. https://scholar.google.co.uk/scholar?hl=en&as_sdt=0%2C5&q=N.+Alexandratos%

2C+J.+Bruinsma%2C+%E2%80%9CWorld+Agriculture+Towards+2030%2F2050%

3A+The+2012+Revision%E2%80%9D+%28ESA+Working+Paper+no.+12-03%

2C+FAO%2C+2012%29.&btnG=. Accessed 27 October 2020.

2. J. Gornall et al., Implications of climate change for agricultural productivity in the

early twenty-first century. Philos. Trans. R. Soc. Lond. B Biol. Sci. 365, 2973–2989

(2010).

3. M. Rojas, F. Lambert, J. Ramirez-Villegas, A. J. Challinor, Emergence of robust pre-

cipitation changes across crop production areas in the 21st century. Proc. Natl. Acad.

Sci. U.S.A. 116, 6673–6678 (2019).

4. D. S. Battisti, R. L. Naylor, Historical warnings of future food insecurity with unprec-

edented seasonal heat. Science 323, 240–244 (2009).

5. N. Fitton et al., The vulnerabilities of agricultural land and food production to future

water scarcity. Glob. Environ. Change 58, 101944 (2019).

6. C. Zhao et al., Temperature increase reduces global yields of major crops in four in-

dependent estimates. Proc. Natl. Acad. Sci. U.S.A. 114, 9326–9331 (2017).

7. M. Trnka et al., Mitigation efforts will not fully alleviate the increase in water

scarcity occurrence probability in wheat-producing areas. Sci. Adv. 5, eaau2406

(2019).

8. X. Wang et al., Emergent constraint on crop yield response to warmer temperature

from field experiments. Nat. Sustain., 10.1038/s41893-020-0569-7 (2020).

9. L. Rosa et al., Closing the yield gap while ensuring water sustainability. Environ. Res.

Lett. 13, 104002 (2018).

10. L. Rosa, D. D. Chiarelli, M. C. Rulli, J. Dell’Angelo, P. D’Odorico, Global agricultural

economic water scarcity. Sci. Adv. 6, eaaz6031 (2020).

11. E. Zaveri, D. B Lobell, The role of irrigation in changing wheat yields and heat sen-

sitivity in India. Nat. Commun. 10, 4144 (2019).

12. C. Dalin, Y. Wada, T. Kastner, M. J. Puma, Groundwater depletion embedded in in-

ternational food trade. Nature 543, 700–704 (2017).

13. J. Jägermeyr, A. Pastor, H. Biemans, D. Gerten, Reconciling irrigated food production

with environmental flows for Sustainable Development Goals implementation. Nat.

Commun. 8, 15900 (2017).

14. L. Rosa, D. D. Chiarelli, C. Tu, M. C. Rulli, P. D’Odorico, Global unsustainable virtual

water flows in agricultural trade. Environ. Res. Lett. 14, 114001 (2019).

15. A. A. Beltran-Peña, L. Rosa, P. D’Odorico, Global food self-sufficiency in the 21st

century under sustainable intensification of agriculture. Environ. Res. Lett. 15, 095004

(2020).

16. J. A. Foley et al., Solutions for a cultivated planet. Nature 478, 337–342 (2011).

17. N. D. Mueller et al., Closing yield gaps through nutrient and water management.

Nature 490, 254–257 (2012).

18. D. Tilman, C. Balzer, J. Hill, B. L. Befort, Global food demand and the sustainable

intensification of agriculture. Proc. Natl. Acad. Sci. U.S.A. 108, 20260–20264 (2011).

19. F. Molle, P. P. Mollinga, P. Wester, Hydraulic bureaucracies and the hydraulic mission:

Flows of water, flows of power. Water Altern. 2, 328–349 (2009).

20. P. H. Gleick, Global freshwater resources: Soft-path solutions for the 21st century.

Science 302, 1524–1528 (2003).

21. D. Wisser et al., The significance of local water resources captured in small reser-

voirs for crop production—a global-scale analysis. J. Hydrol. (Amst.) 384, 264–275

(2010).

22. J. Jägermeyr et al., Integrated crop water management might sustainably halve the

global food gap. Environ. Res. Lett. 11, 025002 (2016).

23. L. Piemontese et al., Estimating the global potential of water harvesting from suc-

cessful case studies. Glob. Environ. Change 63, 102121 (2020).

24. J. Rockström et al., Future water availability for global food production: The potential

of green water for increasing resilience to global change. Water Resour. Res. 45,

W00A12 (2009).

25. J. Rockström et al., Sustainable intensification of agriculture for human prosperity

and global sustainability. Ambio 46, 4–17 (2017).

26. F. Nachtergaele, J. Bruinsma, J. Valbo-Jorgensen, D. Bartley, “Anticipated trends in

the use of global land and water resources” (SOLAW Background Thematic Rep.

TR01, Food and Agriculture Organization of the United Nations, Rome, Italy, 2011).

27. A. Puy, S. Lo Piano, A. Saltelli, Current models underestimate future irrigated areas.

Geophys. Res. Lett. 47, e2020GL087360 (2020).

28. J. Elliott et al., Constraints and potentials of future irrigation water availability on

agricultural production under climate change. Proc. Natl. Acad. Sci. U.S.A. 111,

3239–3244 (2014).

29. D. D. Chiarelli et al., The green and blue crop water requirement WATNEEDS model

and its global gridded outputs. Sci. Data 7, 273 (2020).

30. S. Rost et al., Global potential to increase crop production through water manage-

ment in rainfed agriculture. Environ. Res. Lett. 4, 044002 (2009).

31. J. Jägermeyr et al., Water savings potentials of irrigation systems: Global simulation

of processes and linkages. Hydrol. Earth Syst. Sci. 19, 3073–3091 (2015).

32. G. Konapala, A. K. Mishra, Y. Wada, M. E. Mann, Climate change will affect global

water availability through compounding changes in seasonal precipitation and

evaporation. Nat. Commun. 11, 3044 (2020).

33. F. Gaupp, J. Hall, S. Dadson, The role of storage capacity in coping with intra-and

inter-annual water variability in large river basins. Environ. Res. Lett. 10, 125001

(2015).

34. J. Rockström, M. Lannerstad, M. Falkenmark, Assessing the water challenge of a new

green revolution in developing countries. Proc. Natl. Acad. Sci. U.S.A. 104, 6253–6260

(2007).

35. J. W. Hall et al., Water security. Coping with the curse of freshwater variability. Sci-

ence 346, 429–430 (2014).

36. J. Rockström et al., Managing water in rainfed agriculture—the need for a paradigm

shift. Agric. Water Manage. 97, 543–550 (2010).

37. J. F. Morton, The impact of climate change on smallholder and subsistence agricul-

ture. Proc. Natl. Acad. Sci. U.S.A. 104, 19680–19685 (2007).

38. C. Monfreda, N. Ramankutty, J. A. Foley, Farming the planet. 2. Geographic distri-

bution of crop areas, yields, physiological types, and net primary production in

the year 2000. Global Biogeochem. Cycles 22, GB1022 (2008).

39. F. T. Portmann, S. Siebert, P. Döll, MIRCA2000—Global monthly irrigated and rainfed

crop areas around the year 2000: A new high‐resolution data set for agricultural and

hydrological modeling. Global Biogeochem. Cycles 24, (2010).
40. C. Rosenzweig et al., Assessing agricultural risks of climate change in the 21st century

in a global gridded crop model intercomparison. Proc. Natl. Acad. Sci. U.S.A. 111,

3268–3273 (2014).

41. C. F. Schleussner et al., Crop productivity changes in 1.5 C and 2 C worlds under cli-

mate sensitivity uncertainty. Environ. Res. Lett. 13, 064007 (2018).

42. A. L. Swann, F. M. Hoffman, C. D. Koven, J. T. Randerson, Plant responses to increasing

CO2 reduce estimates of climate impacts on drought severity. Proc. Natl. Acad. Sci.

U.S.A. 113, 10019–10024 (2016).

43. D. Deryng et al., Regional disparities in the beneficial effects of rising CO 2 concen-

trations on crop water productivity. Nat. Clim. Chang. 6, 786–790 (2016).

44. L. L. Sloat et al., Climate adaptation by crop migration. Nat. Commun. 11, 1243 (2020).

45. W. Thiery et al., Warming of hot extremes alleviated by expanding irrigation. Nat.

Commun. 11, 290 (2020).

46. I. E. M. de Graaf, T. Gleeson, L. P. H. Rens van Beek, E. H. Sutanudjaja, M. F. P. Bierkens,

Environmental flow limits to global groundwater pumping. Nature 574, 90–94 (2019).

47. A. Graves, L. Rosa, A. M. Nouhou, F. Maina, D. Adoum, Avert catastrophe now in

Africa’s Sahel. Nature 575, 282–286 (2019).

48. G. Di Baldassarre et al., Water shortages worsened by reservoir effects. Nat. Sustain. 1,

617–622 (2018).

8 of 9 | www.pnas.org/cgi/doi/10.1073/pnas.2017796117 Rosa et al.

D
ow

nl
oa

de
d 

at
 U

ni
v 

of
 W

as
hi

ng
to

n 
Li

br
ar

ie
s 

on
 N

ov
em

be
r 

9,
 2

02
0 

https://www.pnas.org/lookup/suppl/doi:10.1073/pnas.2017796117/-/DCSupplemental
https://zenodo.org/record/3995044#.X43aOtBKiUk
https://scholar.google.co.uk/scholar?hl=en&as_sdt=0%2C5&q=N.+Alexandratos%2C+J.+Bruinsma%2C+%E2%80%9CWorld+Agriculture+Towards+2030%2F2050%3A+The+2012+Revision%E2%80%9D+%28ESA+Working+Paper+no.+12-03%2C+FAO%2C+2012%29.&btnG=
https://scholar.google.co.uk/scholar?hl=en&as_sdt=0%2C5&q=N.+Alexandratos%2C+J.+Bruinsma%2C+%E2%80%9CWorld+Agriculture+Towards+2030%2F2050%3A+The+2012+Revision%E2%80%9D+%28ESA+Working+Paper+no.+12-03%2C+FAO%2C+2012%29.&btnG=
https://scholar.google.co.uk/scholar?hl=en&as_sdt=0%2C5&q=N.+Alexandratos%2C+J.+Bruinsma%2C+%E2%80%9CWorld+Agriculture+Towards+2030%2F2050%3A+The+2012+Revision%E2%80%9D+%28ESA+Working+Paper+no.+12-03%2C+FAO%2C+2012%29.&btnG=
https://scholar.google.co.uk/scholar?hl=en&as_sdt=0%2C5&q=N.+Alexandratos%2C+J.+Bruinsma%2C+%E2%80%9CWorld+Agriculture+Towards+2030%2F2050%3A+The+2012+Revision%E2%80%9D+%28ESA+Working+Paper+no.+12-03%2C+FAO%2C+2012%29.&btnG=
https://www.pnas.org/cgi/doi/10.1073/pnas.2017796117


49. J. M. Faurès, J. Hoogeveen, J. Bruinsma, “The FAO irrigated area forecast for 2030”

(Rep., FAO, Rome, Italy, 2002). http://citeseerx.ist.psu.edu/viewdoc/download?doi=
10.1.1.199.1519&rep=rep1&type=pdf. Accessed 27 October 2020.

50. R. S. Padrón et al., Observed changes in dry-season water availability attributed to

human-induced climate change. Nat. Geosci. 13, 477–481 (2020).

51. E. Byers et al., Global exposure and vulnerability to multi-sector development and

climate change hotspots. Environ. Res. Lett. 13, 055012 (2018).

52. R. J. Millar et al., Emission budgets and pathways consistent with limiting warming to

1.5 C. Nat. Geosci. 10, 741–747 (2017).

53. B. M. Fekete, C. J. Vörösmarty, W. Grabs, High‐resolution fields of global runoff

combining observed river discharge and simulated water balances. Global Bio-

geochem. Cycles 16, 15–1 (2002).

54. Climate Hazards Group, CHIRPSv2.0. Climate Hazards Group (2015). https://www.chc.

ucsb.edu/data/chirps. Accessed 23 October 2020.

55. I. P. D. J. Harris, P. D. Jones, T. J. Osborn, D. H. Lister, Updated high‐resolution grids of

monthly climatic observations–The CRU TS3. 10 Dataset. Int. J. Climatol. 34, 623–642 (2014).

56. L. Warszawski et al., The inter-sectoral impact model intercomparison project (ISI–MIP):

Project framework. Proc. Natl. Acad. Sci. U.S.A. 111, 3228–3232 (2014).

57. L. Rosa, J. A. Reimer, M. S. Went, P. D’Odorico, Hydrological limits to carbon capture

and storage. Nat. Sustain. 3, 658–666 (2020).

58. L. Rosa, P. D’Odorico, The water-energy-food nexus of unconventional oil and gas

extraction in the Vaca Muerta Play, Argentina. J. Clean. Prod. 207, 743–750 (2019).

59. M. M. Mekonnen, A. Y. Hoekstra, Four billion people facing severe water scarcity. Sci.

Adv. 2, e1500323 (2016).

60. A. Y. Hoekstra, M. M. Mekonnen, The water footprint of humanity. Proc. Natl. Acad.

Sci. U.S.A. 109, 3232–3237 (2012).

61. P. D’Odorico, J. A. Carr, F. Laio, L. Ridolfi, S. Vandoni, Feeding humanity through

global food trade. Earths Futur. 2, 458–469 (2014).

Rosa et al. PNAS Latest Articles | 9 of 9

EN
V
IR
O
N
M
EN

TA
L

SC
IE
N
CE

S
A
G
RI
CU

LT
U
RA

L
SC

IE
N
CE

S

D
ow

nl
oa

de
d 

at
 U

ni
v 

of
 W

as
hi

ng
to

n 
Li

br
ar

ie
s 

on
 N

ov
em

be
r 

9,
 2

02
0 

http://citeseerx.ist.psu.edu/viewdoc/download?doi=10.1.1.199.1519&rep=rep1&type=pdf
http://citeseerx.ist.psu.edu/viewdoc/download?doi=10.1.1.199.1519&rep=rep1&type=pdf
https://www.chc.ucsb.edu/data/chirps
https://www.chc.ucsb.edu/data/chirps


  

Supplementary Materials for 

Potential for sustainable irrigation expansion in a 

3C warmer climate 

Authors: Lorenzo Rosa*, Davide Danilo Chiarelli, Matteo Sangiorgio, Areidy Aracely Beltran-

Peña, Maria Cristina Rulli, Paolo D’Odorico, Inez Fung 

* Corresponding Author - Email address: lorenzo_rosa@berkeley.edu  

 

This PDF file includes: 

• Supplementary Tables 1 and 2 

• Supplementary Figures 1 to 4 

 

Other supplementary materials for this manuscript include the following:  

• Supplementary dataset (uploaded as an .xlsx file).  

 

 

 

 

 

 

 

 

 

mailto:lorenzo_rosa@berkeley.edu


Table S1. Time period when the three selected global climate models used in the study 

(GFDL-ESM2M, HadGEM2-ES, MIROC-5) are projected to reach 1.5ºC and 3ºC warmer 

climate conditions respect to pre-industrial era. The global mean temperature in year 2019 

was estimated to be 1.1°C above the average temperature of the late 19th century, from 1850-

1900, a period often used as a pre-industrial baseline for global temperature targets (World 

Meteorological Organization, 2019).  

 1.5ºC 3ºC 

MIROC 5 2022-2031 2063-2072 

GFDL-ESM2M 2033-2042 2077-2086 

HadGEM2-ES 2011-2020 2047-2056 

 

Table S2. Combination of simulation with global climate models and hydrological models 

used to obtain precipitation, runoff and evaporation outputs from the Inter-Sectoral 

Impact Model Intercomparison Project ISIMIP (https://www.isimip.org/). In total, we 

selected 18-climate outputs, nine with 1.5ºC warmer climate and nine with 3ºC warmer climate 

conditions.  

Climate model 

Hydrological 

model 

GFDL-ESM2M H8 

GFDL-ESM2M WATERGAP2 

GFDL-ESM2M LPJmL 

MIROC5 H8 

MIROC6 WATERGAP2 

MIROC7 LPJmL 

HadGEM2-ES H8 

HadGEM2-ES WATERGAP2 

HadGEM2-ES LPJmL 

 

 

https://www.isimip.org/


 

Figure S1. Global green and irrigation (blue) water requirements over cultivated lands. 

Volumes are assessed considering baseline (1996-2005 period) and 3ºC warmer climate 

conditions.  

 

Figure S2. Regions used to create figure 4.  



 

Figure S3. The geography of sustainable irrigation expansion potential under a 1.5ºC 

warmer climate. The map shows global distribution of areas suitable for irrigation expansion 

under baseline and 1.5ºC warmer climate conditions. The figure shows the geography of the 

additional sustainable irrigation expansion potential obtained with: i) soft-path approaches (i.e., 

small monthly storage) with full or ii) 20% deficit irrigation and iii) hard-path approaches (i.e., 

large annual water storage).  

 



 

Figure S4. Additional rain-fed croplands suitable and not suitable for irrigation expansion 

in a 3° C warmer climate compared to baseline climate conditions.  
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