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Kinetic approach to the collective dynamics of the
rock-paper-scissors binary game

Nastassia Pouradier Duteil* and Francesco Salvaranit

Abstract

This article studies the kinetic dynamics of the rock-paper-scissors binary game. We first prove
existence and uniqueness of the solution of the kinetic equation and subsequently we prove the
rigorous derivation of the quasi-invariant limit for two meaningful choices of the domain of definition
of the independent variables. We notice that the domain of definition of the problem plays a crucial
role and heavily influences the behavior of the solution. The rigorous proof of the relaxation limit
does not need the use of entropy estimates for ensuring compactness.

1 Introduction

The binary zero-sum game rock-paper-scissors provides a simple framework for any two-player contest
where each player has an equal probability of winning, losing or tying. It is one of the sub-classes of three-
strategy games, and it has been generalised in many ways (for example, punishment games and reward
games), both in the static and in the evolutionary contexts. We refer to [6, 16] and their bibliographies
for a more complete description of the subject.

The extension of this game to the scale of an entire population has been the subject of several studies
in bacterial ecology and evolution [1]. In particular, it has been related to the promotion of strain
diversity for populations of Escherichia coli [8] and other bacteria [9, 11], as well as to the stabilization of
bacteria populations. In evolutionary game dynamics, it has allowed to describe the cyclic competition
of species in ecosystems (for instance in species extinction and coexistence [12], or in male reproductive
strategies [13]). These applications use the simple concept of the game to model cyclic competition
between species, where the first species dominates the second one, the second dominates the third, and
the third dominates the first. Pattern formation can be shown between the densities of populations of
each species [7].

In this article, we take a different approach and we introduce and study the kinetic version of the
rock-paper-scissors game, in which instead of inter-species competition, each agent within the unique
population can compete with all the other agents. In the modeling of a kinetic game, we suppose to have
an infinite set of players, which form temporary pairs of players through random encounters. The two
agents of a pair play the game only once, and then they search for another competitor, and so on. We
consider the simplest possible situation, namely we suppose that the population is fully interconnected
and that there are no forbidden pairwise interactions. Moreover, we assume that the game is only able to
modify the value of the individual exchange variable 2 (which can have any meaningful interpretation, for
example it could be intended as the wealth of the individuals, if the agents exchange a given amount of
money). It is clear that the optimal individual strategy consists in randomly playing one of the possible
options of the game in a uniformly random order. Consequently, instead of focusing on the evolution
of each player’s strategy, as in standard evolutionary games, in this article we consider that each player
adopts the same optimal strategy and we study the evolution of the population’s wealth distribution.

From the mathematical point of view, the situation is modeled through a two-level description.
We first consider the dynamics of a binary encounter and then we use it for the description of the
global population, represented by a density probability whose time evolution obeys to a partial integro-
differential equation of kinetic type. It is worth noticing that the mathematical form of the model heavily
depends not only on the precise rules of the game, but also on the domain of the exchange variable. We
study here two meaningful possible situations. In the first case x € R whereas, in the second case, only
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interactions that give as possible outcome non-negative values of the exchange variable are allowed (i.e.
xz € RT). If we interpret the exchange variable as the wealth of the individuals, the second case treats
situations in which debts are not allowed. We will see that the resulting mathematical properties of the
models are quite different and that the choice of the domain of definition of the exchange variable is a
crucial feature of the system.

In particular, when € R the model becomes linear, and it has the form of the semi-discrete implicit
Euler scheme of the heat equation. On the other hand, if the exchange variable is such that € RT, the
model is nonlinear and exhibits concentration effects.

The main questions studied in the article include the well-posedness of the two problems and their
relaxation limits as the payoff h of the game tends to zero in an appropriate time scaling. This problem is
very natural and it has been studied by different authors in several articles (see, for example, [2, 10] and
the review article [3]). In the first case, when = € R, the limit of the semi-discrete equation is no other
than the classical heat equation in R. However, the limit of the second problem, when z € R*, involves
a diffusion equation with a diffusion rate depending on the mass of the diffusing quantity. By denoting
with u = wu(¢,z) the unknown, this nonlinear and nonlocal equation has, in one space dimension, the
form

ouult,z) =1 ( /R ulta) dx*) D2ult, ),

and is then supplemented with opportune initial and boundary conditions (see equation (16)). This
introduces a nonlinearity as well as a non-local effect. Such kinds of non-local diffusion equations have,
to our knowledge, not yet been studied in the literature, which is mainly focused on nonlinearities of
porous media type [15] of non-localities on fractional Laplacian type [4].

The two problems being structurally different, it is not surprising that the mathematical arguments
in the relaxation procedure are very different. Whereas the linear model is quite straightforward (the
relaxation procedure is nothing but the proof of the convergence of the solution of the semi-discrete
implicit Euler scheme to the solution of the heat equation), the nonlinear case is more intricate, because
it requires to handle weak L' compactness in R.

In the classical framework of kinetic theory a crucial tool for handling weak L' compactness is given
by the entropy estimate, which guarantees the uniform integrability of the density through the De La
Vallée-Poussin criterion [5]. However, because of the positiveness requirement for the post-interaction
exchange variables, the existence of a Lyapunov functional for the kinetic model studied in this article
is not straightforward when x € R*. For this reason, we have solved the relaxation limit by means of a
strategy which does not require the existence of a Lyapunov functional for the whole problem. It consists
in separating the concentrating part of the solution of the kinetic model from the non-concentrating one
and then by treating them in a separate way (see Section 4). Up to our knowledge, it is the first
rigorous relaxation limit for a nonlinear kinetic model which does not use entropy estimates for proving
compactness. Moreover, the structure of the diffusion equation satisfied by the limit being interesting
by itself, we hope that our work will motivate further studies on the target equation.

The structure of the article is as follows. After a general introduction to the model, in Section 3 we
treat the linear case, namely when x € R, whereas Section 4 considers the nonlinear model for z € R™T.
Lastly, Section 5 provides an introduction to the study of the nonlinear diffusion equation obtained as
the limit of the nonlinear equation studied in Section 4. In the whole article, the theoretical analysis is
supplemented with the corresponding numerical simulations.

2 The mathematical description of the problem

As usual in the kinetic approach, our model is formulated by looking at two different levels. The first
one describes the binary interaction dynamics and the second one the time evolution of the population
density.

Consider a population which interacts pairwise by playing a game in which each player has three
choices: (0,1,2). At each game, the winner’s exchange variable increases by h and the loser’s decreases
by h. If there is no winner, both players’ exchange variables remain unchanged. The wins and losses are
determined in Table 1. Each player wins and loses with probability 1/3.

Let (z,z.) € R? denote the values of the exchange variables of two agents after the interaction, and
(2',2)) € R? their values just before the interaction. If the player with post-interaction exchange variable



0 1 2

0 (070) (ha 7h) (7h7h)

1 (7hv h) (an) (hv*h)

2 (hvih) (ih,h) (070)

Table 1: Payoff table of the rock-paper-scissors game

x wins, x and x, satisfy:

ZTe =2 — h.

{m—x'Jrh 1)

If the players play the same, there is no winner and we have

z=2x
=
Ty = T,

At the collective level, the system of interacting individuals is described by a distribution function
f = f(t,z) defined on [0,T] x R, where ¢t € [0,7T] is the time variable and x € X C R the exchange
variable. For each subset D C X, the integral

/Df(t,x) dz

represents the number of individuals for which the exchange variable belongs to D.

It is clear that the mathematical structure of the model heavily depends on the set X. In this
article we will focus our attention on two paradigmatic situations: in the first one, we do not impose
any constraints on the value of the exchange variables, i.e. X = R, whereas in the second model we
suppose that X = R* (if the exchange variable represents the agent’s wealth, it means that debts are
not allowed).

Throughout the article, h € R™ denotes the wager in play and 7 is the probability that two agents
interact.

It is clear that the best strategy, in the sense of game theory, consists in playing the three possible
options in a random order, with the same probability. In what follows, we will build the kinetic models
corresponding to the two different domains of the exchange variable considered above.

3 The unconstrained model

In this section we suppose that z € R. We link the time derivative of the density function with the possible
situations giving, as outcome, the desired result, weighted with the probability that the corresponding
situation occurs. The model takes the following form:

1of 1 2
nat /ft x—h tx*)dm*—&—g/Rf(t,x—i—h)f(t,x*)dx*—géf(t,x)f(t,x*)dm*

£0,2) = f*(x)
(3)
for all (t,z) € RT x R. If we suppose that the density f is non-negative, it is easy to verify that the
mass of the population is formally conserved, and we denote it by

/R F(tx)de = £t i@y = | ™) =p  for all ¢ € [0,

Similarly, the first moment is conserved, so that we have

/mf(t,x)dx:/xfi“(x)dx for all t € [0,T.
R R



Hence, the evolution of the density f can be rewritten as:

;aa{(t,x):;p[f(t,x+h)+f(t7$—h)_2f(t’x)] W

f0,) = 1)

for all (t,z) € RT x R.
Equation (4) can be seen as a semi-discrete (in space) version of the heat equation.

3.1 Basic properties

From the point of view of modeling, it is clear that the natural space of the density f is the space of
positive measures. However, from the mathematical point of view, it is convenient to work in a bigger
space, namely the space of tempered distributions, which will allows us to use some Fourier transform
techniques. We hence define the solution as follows:

Definition 1. Denote with ((-,-)) the duality (S'(R x R),S(R x R)) and with (-, -) the duality
(8'(R),S(R)). A solution of (4) in the sense of tempered distributions is an element f € S'(R x R)
such that supp(f) C Rt x R and such that, for all p € S(R x R), we have

%«f, o)+ %um, (0, )) + (. (b, 2+ ) + ot — h) — 2p(t, 2)])) = 0.

The following proposition holds:

Proposition 1. Let f* € §'(R). Then, there exists a unique solution of problem (4) in the sense of tem-
pered distributions. If, moreover, f™ € L*(R), then the unique solution satisfies f € C*°([0,T], L*(R)).
If, in addition, f™ > 0 for a.e. x € R, then f(t,x) > 0 for a.e. (t,x) € RT x R. If, furthermore,
fir e LP(R) N L3(R), then f € C>=([0,T], LP(R) N L3(R)) for all p € [1,+0o0]. In particular, for p =1,
the mass conservation is guaranteed.

Proof. The Fourier transform being an isomorphism of S’ onto itself, we can work with the Fourier
transform of the problem. Let f be the partial Fourier transform of f with respect to the x variable, and
let ¢ be the associated Fourier variable. Hence, the tempered distribution f satisfies, for all ¢ € S(RxR),

. in - 2 R
(4, @) + (7750, ) + 222 ({1, eos (h€) ~ 1] ¢)) = 0,
which is the distributional formulation of the problem

3tf:2ﬁ[cos(h§)—l]f

0 (5)
£(0,) = fin(e).

In order to prove uniqueness, let us suppose, by contradiction, that there are two solutions f; and fo
to (5). Hence, the difference u := f; — fo satisfies, for all ¢ € S(R x R)

<<u Pt + 2% [cos (h€) — 1] ¢>> = 0.

Since supp(u) C Rt x R, then the distribution u [cos (h €) — 1] has support in RT x R, and hence we can
limit ourselves to test-functions ¢ € S(R x R) such that supp(¢) C Rt x R.

Consider now a function ¢ € S(R x R) with supp(¢) C (—=7,7T) x R. The Schwartz class S(R x R)
being invariant under the Fourier transform, the uniqueness of the solution of (5) is guaranteed after
proving that, for all v € S(R x R) with supp(¢) C (—=7,T) x R, there exists a function ¢ € S(R x R)
such that the problem

¢t+2g[cos(h§)fl]¢:12) Pt @)|t=r =0

has a solution. The structure of the problem allows us to obtain the explicit form of ¢, namely

T
6.9 = [ it e B oshe) - 11 -0 f ar.



which shows that the requirements about the support and the regularity of ¢ are fulfilled. Hence, from
((u, 1)) = 0 for all ¢ € S(R x R) with supp(¥) C (=T,T) x R, we deduce that & = 0 in S’(R x R) and
consequently that u = 0 in S’(R x R). The uniqueness is hence proved.

By linearity, it is easy to find the explicit formulation of the (unique) solution of (5) in &”:

() = Fnptt ) exp | 22 os ) - 1] ).

The Fourier transform being an isomorphism of &’ onto itself, consequently, there exists a unique solution
of (4) in &. If, moreover, f* € L?(R), we can deduce from the explicit expression of the solution in the
Fourier representation, that there exists a unique solution f € C([0, 7], L?(R)) by Plancherel’s theorem,

and (5) can be intended in the standard L2-sense. Moreover, by a bootstrap argument, one easily proves
that f € C>([0,T], L*(R)).
For any g € L*°(R™ x R), denote its partial inverse Fourier transform by

F o)) = - [ alt. o) e
and consider
F(t,z):=F* (exp {257’ (cos(h&) —1) t]) .

Hence

F(t,x) = %exp {2/;71 /]Rexp {2?7 cos (hf)t] e d¢

k
1 )
= [ 2p?7t] [cos (h€) } e'®8 de.
o ¢ k!
R k=0

By using the identity _ '
¥10% —l1x
cos(a) = % for all a« € R,

we can conclude that

(') k
Y(t,x) € [0,T] x R, F@@—w””w§:3%'22(>%x+ k — 2i)h). (6)

k=0

Going back to (5), we can finally deduce that
f(t.) = (Fx f)(t0) = [ Flto =) ). (™
R

The previous equation, together with the explicit form of F, shows that, if the initial condition f™ is
non-negative, then the solution is non-negative as well for all times.

Because of the regularity properties inherited by the convolution, Equation (7) guarantees that the
solution has — at least — the regularity of the initial condition. O

Define the energy of the system E : t — || f(t,-)||z2(r)/2. The following theorem implies that — under
suitable hypotheses on the initial condition — the energy decreases with respect to time like ¢ — ¢~7 for
all v < 1/4.

Theorem 1. Suppose that f™ € HY?*t¢(R) for some ¢ > 0. Then for all v < 1/4, there exists an
explicit constant C,, such that

Proof. The energy of the system is defined as:

:%AV@@&mzéévaF%:%A

il Ain 2%' E
,§/Rf(§)’ 3s1n2(2>t

fAi“(g)’2 exp (8?7 sin? (h£> t) dg
£

2
¥ ¥
Sﬁ sin? E t| exp 78/';77 sin? h
3 2 3 2




Notice that for all v > 0, for all z > 0, 27e~* < (vy/e)”. Then, provided that

¢ s (f?n(g)f 8%81112 @f) ¢

-

is integrable on R\ {2kx/h, k € Z},

1/3v\"” 2m(k+1)/h fﬁn(g)
E ol d
)= 2 ( e ) I%/Qﬂk/h |8pnsin® (hg/2)t|” <

Since fin € L}(R), fin € L®(R) so if v < 1/2, the quantity

’ 2

fin(e)

2
2 (k+1)/h ‘

g

2k /h |8pn sin® (h&/2)t]

is well defined for all k£ € Z. As we have supposed v < 1/4, we can even write, for each term of the series:

fan(f)r 2 1/2 /27r(k+1)/h 1 e 2
2k /h ’8p77 sin2(h£/2)t‘27 .
27 (k+1)/h 1 1/2
Cy 1= / 5 d&
27k/h |8pn sin® (R /2)t|
is independent of k € 7Z, so

Lew /3\7 2r(k+1)/h
w025 (7) 2!
2tv \ e ) = \Jomk/n

provided that this series converges. We prove that this is the case if fin e HAl/ 2+¢ for ¢ > 0. Indeed, we
then have fin(1 4 [¢[?)1/4+¢/2 ¢ L°(R). Since fin € L>®(R), we also have |fin|*(1 + [¢|?)1+2¢ € L>°(R).
Then we have

Loy (31) 5 [ [0 @A+ g )
BEt) < -2 () ( d¢
>\

. 2
27 (k+1)/h fin(g)’ 2m(k+1)/h

/ — cac< ([

2mk/h |8pnsm (h§/2)t| 2k /h

The quantity

R 4 1/2
fn(©)| d&) 7

“217 \ e xk/h (1 +[€]2)tt2e

1/2 o\ — T
1¢, /3y 2m(k+1)/h 1 1c, /3y\" /2 2k
8 (7) 2L, areer) < (D) VES (A
217 \e ) &=\ Jomisn (1+1€2) 2t \ e h =~ h
The series on the right-hand side of the previous inequality converges, so gathering all constants under
the name C., we obtain the desired inequality (8). O

3.2 The quasi-invariant limit

As a warm-up for the relaxation limit in the case of the constrained model, whose computations will be
detailed in the next section, we study the limit of the rescaled system

8tf€(tax) = %”fin”Ll(]R) (fs(tax + 5) + fs(t7x - 5) - 2f€(t,CL’))
9)
10,2) = f*(x)

and show that the solution to (9) tends to the solution to the heat equation when the parameter ¢ tends
to 0. It is an instructive computation, because it shows that linearity, together with an L°°-bound, make
quite straightforward the study of the limit in the diffusive scaling. As we will show in the next section,
the lack of these properties requires a rather different approach.

We first prove the following technical lemma, which allows us to deduce a uniform L* bound and
hence to work in the L°° setting.



Lemma 1. Let f* € L'(R) N L*®(R) and let f. € C*°(]0,T]; L*(R) N L?(R)) denote the weak solution
to the rescaled dynamics (9). Then f. € L*°([0,T] x R) and

1 fellzoe o, xR) < ™ | poe (R)-

Proof. The proof uses Stampacchia’s truncation method [14]. Let ¢ € C*(R) be a smooth version of the
positive part function, satisfying: (’(s) > 0 for all s > 0; ((s) = 0 for all s < 0; and |((s)| < M for all
s € R, where M is a positive constant. Let K :=sup f'"(x).

z€eR
Define G as

fe(t,x)—
Gt»—)// s)ds dx.

From the properties of g and f., G € C1((0,7T],R), G(0) = 0 and G(t) > 0 for all t € [0, T]. We have
= [[CUtta) = Kppufett)do = Bp [ C(Fulti) = K)(Fultoa+ ) + Fultoa = B) = 2(62)) da

= 20| [ Ut = Kttt 1) fot) o - / Gt ) = K)(fult2) = folt = 1) o

773” [g(e( - Z)—K)—C(E(t,x+g)—l(>} K s(t,x+;)—K)—<a(t,l‘—Z)—K)} dz

<0.

Hence G(t) = 0 for all ¢t € [0,T], which implies that f.(¢,2) — K < 0 for all ¢ € [0,7] and for a.e.
xR O

Remark 3.1. Lemma 1 shows that a solution initially in L' N L>® cannot blow up, and stays bounded
in L™ norm by its initial data. FEquation (4) can be seen as an semi-discretized version of the heat
equation, but it does mot have the strong smoothing effects given by the ultra-conservative estimates of
the heat equation.

The main result of this subsection is gathered in the following proposition:

Proposition 2. Let fi* € LY(R)NL>®(R) and T > 0. For each e > 0, let f. € C([ T], HR)NL>(R))
denote the weak solution to (9). Then the sequence (f:)eo converges weakly in L'([0,T] x R) and its
limit f :=lim._,q f. is the unique solution to the heat equation

Of = 21"l 2F

(10)

f(ov ) = fin'
Proof. The rescaling of system (4) by €2 does not change the conservation of mass, i.e. for all t € [0, 7],
[ fe(t, )Lrwy = /™|y Consequently, || fellz1o,rxr) < Tl f™( 21 ®). Furthermore, from Lemma

L[ fe(t Mooy < If™ ooy for all t € [0,T], so the sequence (fc)o»0 is equi-integrable. By the
Dunford-Pettis theorem, there exists a subsequence (that we denote again by (f:)e>0) that converges
weakly to f € L'([0,T] x R). Let us show that f is a weak solution to (10). Let ¢ € C°([0,T] x R). As
a weak solution to (9), f. satisfies:

/OTAfs(taw)ﬁt@(t,x)dxdt+/Rfin(x)gp(o’x)dx+

) 1 [T
gllfmuy(mg—gfo /Rga(t,x) (fo(t,z 4+ &) + fo(t,x — &) — 2f-(t,2)) dzdt = 0.

Now

T
s [ ] o0 (Gatia+ o)+ fultia o) = 21.00.0) dadt
T
T /O /Rfs(t,x) ((t,z+ &) + gtz — &) — 2p(t, 2)) dadt

T
_ T ¢in ) 2 2
— 21 [ [ £t @l + OF) ot



Since 9y € L>=([0,T] x R) and 0%¢ € L>(]0,T] x R), from the weak convergence of f. to f we have:

T T
i [ [ paoptta)dedr= [ [ fajoeta) dear

lir%/ /fetxmgatxdxdt //ftx 2o(t, ) da dt.
E—r

/ /ftxattptm dxdt—l—/fm (0, ) d(E—f'*an”Ll(R)/ /ftw O2p(t,xr)dzdt =0

as well as

Hence f satisfies

for all ¢ € C°([0,T] x R). O

3.3 Numerical simulations

We collect here some simulations, computed by means of a standard finite difference solver, describing
the time evolution of the solution for various values of the payoff h. In all the simulations, the initial
condition is f = 1 ).

It is apparent that there is no gain in regularity and that, for small h, the solution numerically tends
to a gaussian profile, as in the case of the standard heat equation.

t=1 t=3 t=10
0.8 ] 08 0.8
0.6 06 0.6
0.4 04 0.4
0.2 02- 1 0.2 hﬂ_ﬂ H
0 0 0
-10 5 0 5 10 10 5 0 5 10 -10 5 0 5 10

t=1 t=3 t=10
0.8 0.8 | 0.8
06 06" . 06
0.4 0.4- ! 0.4
0.2 0.2 0.2 l—/ﬂ‘_{dd‘—fuuul—njbu‘\
0 ‘ 0 0 ‘
-10 -5 0 5 10 10 5 0 5 10 -10 5 0 5 10

Figure 2: Solution of the rescaled equation (9) with € = 0.8 and initial data fi* = Lo,1)-

We finally note that, when the payoff h is greater than the magnitude of the support of the initial
conditions, then there are some regions in which the density is zero for all + € RT. This behavior shows
that the solution may not have compact support even if the initial condition has compact support (see
Figures 1, 2 and 3).
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Figure 3: Solution of the rescaled equation (9) with & = 0.5 and initial data f = 1jg ).

4 The constrained model

We now consider a framework in which the exchange variable cannot become negative, i.e. z € RT.
Then the model takes the following form:

+oo
%%: = é /h J(t xy) day [Lpson f(t, o — h) + Loso f(t, 2+ h) — Lp>n2f(L, 7))

£0,2) = f™(x)

(11)

where we consider integrable and positive initial data, i.e. f™ € L'(RT) with f(z) > 0 for almost all
r eRT.

The model is clearly nonlinear. In what follows, we will work in the L! setting, which is particularly
appropriate for this kind of problems because of the physical meaning of the density function f and the
typology of tools used in the proofs.

As for (4), we can easily show that the mass and the first moment are formally conserved:

“+o00 . +oo .
vt € 0,77, / ftz)dz = [|[f"|Lr@+) = p and/ zf(t,x)de = |2 f™| L1 @+).-
0 0

However, this does not simplify equation (11), which stays nonlinear. From here onward, the following
notation will be useful:

+oo
B0 = [ st da.

4.1 Basic properties

We start by focusing on the behavior of the mass of the “tail” of the solution, 8(t). We first provide a
lower bound on ().

Proposition 3. The tail of the distribution [ satisfies

B8(0)
Bt) > 3

W fO'f‘ all t € RJ’_. (12)

Proof. For all k € N, we define the quantities

+oo
Bul(t) = / f(t,2)da.

h

In particular, By = p and ;1 = 8. We start by proving that Sx(t) > 0 for all £k € N and all ¢ > 0. Since
fin >0, for all k € N, 3(0) > 0. While for all k € N, Bx(t) > 0, we have

0 n N 22

~ B =1 _ > _ 1

8t61 351(51 B2) > 351

%ﬁk = gﬁlwk_l ¥ Brr1 — 28i) > —2%&@



which implies by integration that

Bi(t) > B1(0) (ﬁl(O)gt + 1)71 >0

Br(t) > Br(0) exp <—§n/0t Bi(s) ds) > 0.

Hence S (t) > 0 for all t € RT and (12) holds. O

In particular, the previous proposition implies that if 5(0) > 0, then 8(¢) > 0 for all ¢ € RT. This
allows us to prove the non-negativity of the solution to (11) starting from non-negative initial data.

Proposition 4. Let f* € LY(R") such that f®(z) > 0 for almost every x € R*. Then for almost all
(t,r) € [0,T] x RY, f(t,z) > 0.

Proof. Like in the proof of Lemma 1, we use the smoothing of the positive value function ¢, and introduce

the function
—f(tz)
G:t»—>/ / ¢(s)dsdux.
a>h Jo

Notice that the lower bound of the space integral constituting G is different from that of the function
defined in the proof of Lemma 1. We compute the derivative of G:

+oo
G'(t) = / C(—f(t,2))uf (¢, 7) da

n oo
== 280) [ C(-ft) oz )+ £t~ WLz, — 2f(0,2)) da
h

n +oo

+oo
== g (t)[/h C(_f(t’x))(f(t7x+h) _f(t7x))dx_/2 C(—f(hl‘))(f(t,l‘) —f(t,l‘—h))dl‘

h

2h
- <<f<t,x>><f<t,z>>dz]

gl e (—4)) (o) o)
_/SZ/O:C (—f (tx—l—};)) (f (t,x—i—];) —f (t,x— Z)) dx + :hC(—f(t,x))(—f(t,x))dx}
o [T 8) e )] e )]

2h

+ <<—f<t,w>><—f<t,x>>dx}.

h

[\

From the properties of ¢, (¢(x) — ((y))(x —y) > 0 for all (z,y) € R? and x((z) > 0 for all z € R.
Furthermore, from Proposition 3, we know that S(¢) > 0 for all ¢ € [0,7]. Hence G'(t) > 0 for all
t € [0,T]. We deduce that G(t) = 0 for almost all ¢ € [0,T], which implies that f(¢,z) > 0 for almost all
(t,z) € [0,T] X [h,4+00). Now referring to the dynamics (11), for all ¢t € [0,T] and = € [0, h):

0uf () = B0 (1w + 1) > 0

since f(t,x) > 0 for almost all x > h. Hence, we also have f(¢,2) > 0 for almost all (¢,z) € [0,T] x
[0, h). O

We now prove the well-posedness of (11).

Theorem 2. Let f* € LY(R") such that Hfi“||L1(R+) =p, and f™ > 0. Let T > 0. The Cauchy problem
(11) has a unique solution f € C([0,T]; L*(RT)).

Proof. We transform the Cauchy problem (11) in integral form.

10



Let

A(F) () / / F(5,20) ds (Lomon f(5,2 — h) + Tyso f (5,3 + ) — Tosn2f(s, 7)) ds + f7(x),

such that for all t € Ry, for all z € Ry, f(¢t,z) = A(f)(¢t,z). We denote by F the set:
F={feC([0,T}; L'(RY)) s.t. V£ € [0, T], | f(t, )| 1 wes) = ps f = 0}

From Proposition 4, it is clear that A maps F' into F.
We now prove that A is a contraction in F', for a suitable T' > 0. We define the operator P(f)(t,z) =
]lnghf(t,x — h) + ]lwzof(t,x + h) — ]lwthf(t,J?). Let (fl, fg) c FxF.

IA(f1) = A(f2)||C(OT]xL1(R+)) =
= max g / fi(s,2) dz  P(f1) (s, @ ds—/ / fa(s,24) Az P(f2)(s, ) ds| dz
Sg/ / (/ fi(s, zx d:c*) P(f1)(s,x) </ fa(s x*)dx*) P(f3)(s,z)|dzds
= / [ sz, [ PG - P ds

ds

/h T (filsz) - fols,z) daw [ P(f2)(s,2)dx

R+

Notice that
[ 1P s.) = P(£) (5.2 o <

S/ >2n(f1 — f2)(s,2 — h)|dx +/ Lz>0(f1 — f2)(s, 2+ h)|dz +/ 1:>n2(f1 — f2)(s,2)|da
R+ R+ R+

<4||(f1 = f2) (5, ) L1 @m+)-
Furthermore, for f € F, for all s € [0,T],

/ P(f)(s,2)| dz < 4p.
R+

Hence we obtain:

T
[A(f1) — A(f)lleqo,mx ot @) < g/o (4pll(f1 = f2)(s; M L@y +4pll(f1 = f2)(s, )l L1 w+)) ds

n
< 8§pT||f1 — Flleqo,rx o @) -

Therefore, for T" < 3/(8np), Banach’s fixed point theorem guarantees the existence of a unique fixed
point, and hence a solution to the Cauchy problem (11) in C([0,7”] x L*(R*)). A simple bootstrap
argument guarantees the existence and uniqueness for all 7' > 0. O

The non-negativity of f allows us to prove that 5(¢) is non-increasing.

Proposition 5. The function t — [(t) satisfies:

0
aﬁ(t) <0

Proof. Integrating (11) between h and oo, we get:
0o 2h

500 = 380G0 + [ fta)de—26(0) = ~15() [ f(t.w)dz <0.

2h h

11



We now show that 3(¢) tends to zero at infinity, which amounts to saying that at infinity, all the
mass p gets concentrated on the interval [0, h].

Proposition 6. The function t — [(t) satisfies

5, =
Proof. Consider the functions Sj satisfying (13). Since f is differentiable with respect to time, f; €
CL(RT) for all k € N.
By a bootstrap argument, we show that if for all k € N, 8, € CN(R*), N € N, then from (13), for
all k € N, dBy/dt € ON(RT) so B € CNTH(RT). Hence f, € C°(R*) for all k € N. Consider the sum

% Zﬁz = 281 (Br+1 — Br)- (14)
We have
k k—1 (i+1)h +o0 1 k=1 .(i+1)h 1 [T
> Bilt) = Zi/ f(t,x)dz + k/ f(t,x)de < = / af(t,x)dz + — af(t,z)dx
i—1 o1 Jih kh h i1 Jih h Jin

So for all k € N,

+oo
Zﬁi < h/ zf(t,x)dx.

Then
lim Zﬂz < */ zf(t,r)dr < E||33fm||L1(R+)~

k—o0

From Proposition 5, since 3; is non-increasing and bounded below by 0, there exists
c:= tl_l)Iglo B1(t).
Suppose that ¢ > 0. Since 31 € C?(RT),

tim <51 =0= lim [~ 2B(0)(51(0) — B2(0))] = (e — Jim po(1),

t—oo dt
hence
g plt) =
Then from Equation (14), we deduce by induction that

lim Bk (t) = ¢ for all k € N.
t—o0

This contradicts the fact that limg_, Zle Bi(t) is finite, being bounded above by ||z f™|| L1 &+)/h-
Hence ¢ =0, so

JAm 5(¢) =

O

In Proposition 5, we showed that if f is a solution to (11), then t — B(t) = ||f(t, ) Lexnllpr(rt) is
non-increasing. Additionally, we now show that || f(£,)1z>4| £ ®+) is non-increasing.

Proposition 7. Let fit € L>®°(R*). Consider the solution f to the Cauchy problem (11), restricted to
the interval [h, +00), i.e. fly>y. Then ||fﬂ$2h||Lw([0’T]XR+) < ||f1nnx2h||Lw(R+).

Proof. We use again the function ¢ defined in Lemma 1 and define the function
oo pf(te)—K
G:tb—>/ / ¢(s)dsdx,
h 0

12



where K := || f™1y>p| 1o ®). Then G again satisfies: G € C*((0,T],R), G(0) = 0 and G(t) > 0 for all
s € [0, T)]. Differentiating it gives:

“+o0

G0 =250) [ U(ta) = K)(Fltux+ h)+ St~ W) Lisan — 2(t,2)) da

h

+oo
50| [ ettt - K )~ flea)) ao

2h

+oo
- /h C(f(t) — K)(f(ta) — fta—h)do— [ C(f(ta) — K)f(t,x — ) da

h

20| [ ctrtea =5 -0 (sea+ 3 - sea - ) @

[L+OOC(f(t,:E+)K) (f(t,er;L)f(t,x;L)) da

— [ U)K f(ta —h) dx]

h

h

2] - [ [etsteas B - w0 et - - w0 [str+ B - ster - )] 0o

% ’ 2h
- e -0 (e - s =) ) ar = [T K m .

The first term is negative since ( is increasing function. After a change of variable, the sum of the last
two integrals amounts to

2h
h
and again, due to the properties of (, for all s € R, {(s — K)s > 0. Hence G'(¢) < 0 from which we
deduce that G(t) = 0 for all t € [0, T, and the result follows. O

4.2 The quasi-invariant limit

We now show that the limit when h tends to zero of the solution to System (11), in the diffusive scaling,
satisfies a nonlinear diffusion equation, with diffusion rate depending on the mass of the solution.

Theorem 3. Let f € LY(RT) N L®(RY) and let T > 0. We denote by f. € C([0,T); L*(R")) the
unique solution to the rescaled Cauchy problem

+oo
Orfe(t,x) = % </ fe(t, 2s) d17*> []leZEfE(ta T —¢)+ ﬂxZOfE(ta T+e)— ﬂx262fa(ta )]

(15)
f-(0,2) = f*(z).
Then there exists a subsequence (f:)e>0 that converges weakly to fe M([0,T] x R") and
F0) = 1w+ (17w - [ 1) sl
R
where f+ solves the following Cauchy problem:
n( [T
ouf* () = (/ f*(t,x*)dx*> 2 (t,x)
0
16
fT(t,0) =0 for a.e. t € RT (16)
fH0,z) = f7(x) for a.e. x € RT.

The solution of equation (16) is to be taken in the very weak sense, as defined below.

13



Definition 2. A measurable function f+ € L([0,T] x RY) is said to be a very weak solution of equation
(16) if it satisfies

T T
[ [ rreooetaaar? [ feade [ 1 endetadeds | f@p0.mde=0
0 Jr+ 3 Jo Jr+ R+ R+
(17)
for all ¢ € CH([0,T); C?>(RT)) N L*°([0,T] x RT), such that o(T,x) =0 for all x € RT.
Proof. For all e € R, we denote by f. the unique solution to the Cauchy problem (15). Let ff := 1,5, f-

and fI := ly<cfc, so that fo = fI + f7 and fI and f- have disjoint supports, respectively (e, +00)
and [0,¢]. It is easy to check that fI satisfies weakly

“+o0
6tfj(t,x) = Eigg (/ f:_(t,.%‘*)d.%‘*) (ILIZQEf,:_(tam - 5) + ﬂwZEf:_(t’x + E) - Il$2€2f;(t7x))

fH0,2) = f () lase.
(18)
Notice that

+oo
1t )L @y :/ fe(t,x) dx.

From Proposition 5, we know that (f.).s¢ is bounded in L([0,7] x RT), with

€

T proo
[ ] 15w dede < T e
o Jo
Furthermore, by Proposition 7, (fI)c>0 is also bounded in L>([0,7] x RT) with

1 | Lo (o, xR+) < L™ oo (m)-

This implies in particular that (f).>0 is equi-integrable. Hence by the Dunford-Pettis theorem, (f):~¢
is relatively compact in L'([0,T] x R*) with the weak topology. It admits a weakly converging subse-
quence that we denote again by (f)c>o such that

T T
Vi € L=([0,T] x RY), lim/ fH(t,2)p(t,z)dedt = / fH(t,z)e(t, ) dr dt (19)
=20/ Jr+ 0o Jr+

with f+ € L1([0, T] x R*).

We can show in a similar way that for all ¢ € [0, 7], the sequence (f(,))e>0 is bounded in L'(R™)
and it is equi-integrable, so it admits a weakly converging subsequence that we denote still by (f (¢, -))e>0
such that

V¢ € LORY), lim [ f(t2))(2)de = - fif @)y (z) de (20)

e—0 R+

for f;" € LY(RY).
We show that for all ¢ € [0, 7], f;" = f*(¢,-). Let t € [0,T]. Let ¢ € L>=([0,T] x R*) and consider
the sequence

([ sttt d)

From (20), it converges to
f @)e(t, o) da.
R+

Furthermore,

fr(tz)e(t,x) dz
R+

< llellzoo o, myxr) 1 ™1 £1 R+ -

By dominated convergence,

T T
lim < fH(t,2)p(t, x) dx) dt = / lim ( f(t,2)p(t, x) d:z:> dt.
e—0 Jy Rt 0 20 \Jr+

14



Hence from (19) and (20), for all ¢t € [0,7T], f;” = f*(¢,-). In particular, taking (¢,2) — ¢(t,z) = 1, we
have the weak convergence of || fZ|| 1 (r+), With

lim fF(t,x)de = fH(t, z)dz. (21)
e—0 R+ R+

Let us now show that f* satisfies weakly (16). Since fF satisfies weakly (18), for all test functions
© € CH[0,T); C*(R*)) N L>([0,T] x RT) such that for all x € R*, (T, ) = 0,

T
—/ f(t,2)0p(t, z) d dt —/ ™(2)e(0,z) dx
0o Jr+ R+

1 T
:ﬂ? f(t, ) das / (]lx>2€fj(t, T—e)+ s fH(t,x+e) — 1us 21 (4, :17)) p(t,z)dx dt.
3¢e2 Jo R+ R+
Notice that

/ (]lz>2sfg+(t7x —e)+ ]1I>€f€+(t,l‘ +e) - ]lm>62f;_(t7x)) p(t,x)dx
R+

+o00 400 +oo
- / bz — o)t z) do + / fH(ta+ )p(t ey da — 2 / At D)ol 7) da
2 £ €

&
+oo

+o0 +oo
- / fHt et + o) de + / (et e — ) de -2 / ()l ) da
5 2e £
2e

“+o0
| et = etat o) - 2pta) do- [ [t a)pto ) da

€

2e

= [ " i ha) (2t a) + OE) do— [ FH(L el e — <) da.

S

So fX satisfies, for all ¢ € C1([0,T]; C*(R*)) N L>°([0,T] x RT) such that ¢(T,z) =0 for all z € R*:
T .
- [ st [ @0
o Jrt R+

:g /OT < . fj(t,m)dm) (/EJFOO [t ) (2¢(t,x) + O(e?)) dw —

2e

fH(tx)e(t,z —e) dx) dt.

€

(22)
We study the limit of each of these terms. Firstly, from (19), since d;p € L>([0,T] x RT),
T T
lim / f(t,2)0p(t,z) doe dt = / fH(t,2)0p(t, z) do dt. (23)
e=0Jo Jr+ 0o JR+

Secondly,

2

= 0(e?) /OT< o 1 (t’x*)dx*> C ey

<OEN ™7 @ryT —o 0

T “+o0o
/ ( f?(m*)dx*) [ renoE s
0 R+ £

For the last term, we write:

T 2e
/ ( f(t, zy) dx*) fH(t,z)ot,x —e) dodt
0 R+ £

T
< 5/0 1™ L eyl (s ) poe @y 1™ oo ety < €T L1 @y @l Loo (o, 1 xm+) 1™ | oo (Y — 0

(25)
Lastly, we look at the nonlinear term. From (21), we have
itz do, — fH(t, ) da, (26)
e—0

R+ R+
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pointwise for all ¢ € [0,T] and, from (19)-(20),

02t a)de — [ FHE2)2p(tx) da
R+ e—0 R+

pointwise for all ¢ € [0,T]. Since both of those limits are finite, for each ¢ € [0, T],

fj(t,x*)dx*( fi(t@*)@iw(t,x)dx*)’—% f*(t,mdx*( f+<t,x>a§sa<t,x>dx).
R+ R+ e=0  Jp+ R+

Furthermore,

—+o0
fj(t’l‘*)dl“*/ fE () 0%0(t, @) da| < [ F™ ) 1@y 211020 Lo (0,7 xR+ -
1>

R+

So by dominated convergence,

T “+o00
lim/ fj(t,x*)dx*/ [ (t, )02 p(t, x) do dt
0 R+ €

e—0

T
:/ ( f+(t7$*)d$*/ fﬂt,x)@ﬁgo(tw)dx) dt.
0 R+ R+

In conclusion, we put together (23), (24), (25) and (27) and taking the limit of the weak formulation (22)
we obtain that, for all ¢ € C1([0,7]; C*(R*)) N L>([0,T] x R*) such that o(T,z) = 0 for all z € R,

(27)

T .
/ (6 2)0up(t, 2) dadt + / 7 (2)p(0, 7) do
0 R+ R+ (28)

T
+ Q/ < fH(t, z,) da. frt,2)02p(t, ) dm) dt = 0.
3 Jo R+ R+
Briefly, fT satisfies weakly:
ouf* () =1 (/ FH(t ) da:*> 21+ (t, 7)
0

with initial condition f*(¢,z) = f"(z). Furthermore, for all € > 0, for all t € RT, fF(¢,0) = 0, which
implies:

vt e R, fH(t,0) = lim £5(£,0) =0,
E—r
We now examine the limit of f. Firstly, supp(f.) = [0,¢€] — {0} and fo > 0 for all € > 0.
e—
Furthermore, the supports of ff and f. are disjoint, so for each ¢ € [0, 7],
1™ @y = 12 )o@y = 17 (& @y + 1£5 @ )l @+-

From (21), lime o[ f (¢, )|l L1 r+) = [T (£, )| 1 (m+) exists, so

lim [| £ (¢, )|z @ey = 1/ Lr@ey = 175 () @y

e—0
Hence f- converges weakly in M((0,7) x RT) and

lim fo" = U™l @ey = 1) L ey)do().

To conclude, f converges weakly in L*([0,7] x RT) and fo converges weakly in M((0,7T) x R*),
so their sum f. = fF + fo also converges weakly to a limit f = f* + f~, where f* is a weak solution
to (16) and f~ = (|f"™ Iz @+) — If (& )1 @+))do(). O

4.3 Numerical simulations

The simulations of the behavior of the constrained model exhibit very different dynamics with respect
to the situation of the non-constrained model. In all the simulations, we have used the same initial
condition as in Subsection 3.3, i.e. fin = Ip,1)- The time evolution of the solution, plotted for various
values of the payoff ¢, clearly shows the existence of a sub-population composed of individuals who are
not allowed to play anymore, because the value of their exchange variable is less than €.

For small ¢, the concentration effect around x = 0 becomes more apparent (see Figures 4, 5, 6).
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Figure 4: Solution of the rescaled equation (15) with ¢ = 0.8 and initial data fi" = Ljo,1)-
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Figure 5: Solution of the rescaled equation (15) with ¢ = 0.5 and initial data fi* = Tio,1)-
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Figure 6: Solution of the rescaled equation (15) with ¢ = 0.3 and initial data fi" = Lio,1)-

5 The constrained continuous problem

In this section, we finally consider the continuous problem (16) obtained in the limit ¢ — 0. For the
sake of simplicity, in this section we will denote the solution of (16) simply by f, i.e. we consider the
problem:

Ouf(t,z) = g (/]R+ f(t,x*)dm*) O2f(t,x)

f(t,0)=0
f0,2) = f*(x)
Coherently with the original problem (15), we define

for a.e. t € Rt
for a.e. x € RT.

B(t) = ft,x) de.
R+

The study of the well-posedness of the initial-boundary value problem (16) can be easily based on
the results of Subsection 4.2. Indeed, as an immediate corollary of Theorem 3 we see, by construction,
that the solution of (16) exists and that, moreover, it is a.e. non-negative if the initial condition satisfies
fin >0 for a.e. z € RT.

Therefore, in order to prove the well-posedness of the problem, we only need to show that the solution
fe LY([0,T] x R*) to the limit problem (16) is unique. The following result holds.
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Theorem 4. Let fi"(x) > 0 for all x € R. Then, there exists a unique non-negative very weak solution

f to (16).

Proof. Suppose, by contradiction, that there exist two very weak solutions, fi and fa, to (16).
Then, consider the test function
/ w(t

It is clear that ¢ € C1([0,T]; C*(RT)) N L>([0,T] x RT) and (T,z) = 0 for all x € RT as soon as
1 € C1([0,T)). Then, we can conclude, from the deﬁmtlon of very weak solution (Definition 2), that

/oTw(t) (/W(fl —f2)dx> dedt =0
:A+fldx:A+f2dx.

Clearly, 7 is uniformly bounded, and hence belongs to L>(0,T).

Now, we come back to the definition of very weak solution. Suppose that there exist two very weak
solutions, f1 and fa, and consider (17).

Then, we have that

for all ¢ € C*([0, 7)), i.e

T n T
/ (Fi(t,2) — Folt 2))up(t, ) dxdt+§/ w(t)/ (Fi(ts ) — folt, )02 (t, o) dardt = 0
0 JR¥ 0 R+

for all p € C1([0,T]; C*(R*)) N L*°([0,T] x RT) and such that ¢(T,z) =0 for all z € RY.
Consider, for any * € CL([0,T]; C*(R*)) N L>([0,T] x R*), the (backward) parabolic Cauchy
problem

Opp(t,z) + gw(t)aigo(t,x) =¢* forae. (t,z)€ (0,T)x R
pt=T,2)=0 for a.e. x € RT
p(t,z=0)=0 for a.e. t € RT.

By standard parabolic theory it is easy to prove that, for any ¢¥* € C1([0, T]; C*(R*)) N L>([0,T] x
R*), there exists a uniformly bounded solution ¢ € C*([0,T]; C?(R*)) N L>([0,T] x RT) to the initial-
boundary value problem. Hence,

/O R+(f1 (t,x) — falt, )" (t,z) dzdt =0

for all ¥* € C1([0,T]; C%(RT)) N L>([0,T] x R*), which guarantees uniqueness of the solution. O
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