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Abstract

A theoretical framework and numerical techniques to solve optimal control problems with a spatial trace
term in the terminal cost and governed by regularized nonlinear hyperbolic conservation laws are provided.
Depending on the spatial dimension, the set at which the optimum of the trace term is reached under the
action of the control function can be a point, a curve or a hypersurface. The set is determined by geometric
parameters. Theoretically the lack of a convenient functional framework in the context of optimal control for
hyperbolic systems leads us to consider a parabolic regularization for the state equation, in order to derive
optimality conditions. For deriving these conditions, we use a change of variables encoding the sensitivity
with respect to the geometric parameters. As illustration, we consider the shallow-water equations with
the objective of maximizing the height of the wave at the final time, a wave whose location and shape are
optimized via the geometric parameters. Numerical results are obtained in 1D and 2D, using finite difference
schemes, combined with an immersed boundary method for iterating the geometric parameters.

Keywords: Nonlinear conservation laws, Hybrid optimal control problems, Optimality conditions, Shape Op-
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1 Introduction

We are interested in optimal control problems with PDE-constraints governed by a family of systems of nonlinear
conservation laws of the following form:

{ W+ div(F(u)) = B inQx(0,T), (1)
u(,0) = ug in Q.

The objective of this article is to describe a strategy for deriving and solving optimality conditions when the
terminal cost involves a trace term in space. In dimension 1, this consists in optimizing a function ¢(u) at time
T, at some point 7 which is left free, as well as the control function £&. The corresponding control problem is
given below:

T 2
(P) {rg%d(&n) :=/O [€11°dt + p(u(n, T)),

where u satisfies system (1).

For the sake of simplicity, we will consider a quadratic cost for the control function, for a norm specified later. If
we want to give a consistent mathematical framework to the original problem formulation, we need to consider
solutions which are continuous in space at time 7', and so continuous in time and in space. The classical theory
for conservation laws deals mainly with a weak framework, addressing the question of existence of solutions
whose regularity refers only to L(Q) or BV(Q2) functions. In order to circumvent this regularity issue, we
consider a parabolic regularization, by adding to system (1) an elliptic operator, so that we work with the
following system:

{ U — kAu + div(F(u)) = B¢ in Q x (0,7, @)
u(+,0) = ug in Q.

This is a classical approach, for which the elliptic operator —A is added, in order to get the desired regularity for
the state. Thus we get regularity for the control-to-state mapping, and derive rigorously optimality conditions.
Indeed, the lack of a convenient theory for the regularity of solutions of systems of conservation laws has as a
consequence the difficulty of analyzing the sensitivity of the control-to-state mapping.



Results concerning the definition of sensitivity with respect to shocks of the control-to-state mapping, or
in presence of discontinuities, were obtained in [Ulb99, Ulb02, Ulb03, OZ13, GU10a, GU10b]. Sensitivity with
respect to switching points has been studied in [PUL14, PU15]. Our approach is different, because on one side
our problem requires strong solutions, and on the other side we are not concerned here with such singularities
in the evolution of the state variable. The original problem (P) is then transformed into the following:

T 2
p L meren = [ eRat+ ot 7))

where u satisfies system (2).

The addition of a parabolic term does not yet enable us to derive necessary optimality conditions in a direct
way, since in general, u(-,T") is not differentiable. This difficulty can be circumvented by performing a specific
change of variables in space, leading to another problem (75) with a modified functional J. The change of
variables is designed in such a way that the geometric parameter does not appear anymore in the terminal cost,
but in the — new — state equation. The mapping associating n with the solution @ of the new state equation, is

now continuously differentiable. This paves the way for the derivation of optimality conditions.

Link with hybrid optimal control problems. Let us mention that the change of variables has a similar
structure to the one used for tackling a class of hybrid optimal control problems. For such problems, the time
at which a switch in the state equation occurs has to be optimized (see [CKP17] and [CKP18]). The switching
time plays an analogous role to the geometric parameter considered in the present article.

Numerical realization. As illustration of our motivation, we consider in the numerical examples the Shallow-
Water equations, without parabolic regularization. These equations govern the evolution of the height and the
horizontal velocity of water in a basin whose size is considered larger than any other length quantity in the
problem. The goal of the control problem for this model is to maximize the height of a wave, at final time T'.
The interest of conservation laws lies in the conservation of the mass (here represented by the height), and so
here the non-dissipativity facilitates the numerical realization. Indeed, in case of parabolic diffusion for instance,
the mass is instantaneously spread all over the domain, and thus reaching a maximum for the mass at some
place in the domain with a gradient algorithm can be a difficult task. The other interest in such a model is
that the location of the maximum does not matter. Indeed, once a wave is created and its height reaches a
maximum, this wave is transported, and its height is conserved, as long as it does not reach the boundary. So
we claim — and we observe numerically — that if T is increased, the maximum remains the same, as well as the
optimal control function, only the location of the maximum changes, namely the value of 7.

Plan. The paper is organized as follows: In section 2 we make assumptions on the strong regularity for the
state equation and the corresponding linearized systems. Next, with the use of a change of variables judiciously
constructed we define an optimal control problem for which the control-to-state mapping is differentiable.
Optimality conditions are calculated in section 3, and some discussion on its numerical realization is given in
section 4. Section 5 is devoted to numerical illustrations with the Shallow-Water equations, in 1D and in 2D.
Conclusions are given in section 6, and in the Appendix we give examples of conservation law models for which
the regularity initially assumed is satisfied.

Notation. Most of the variables introduced in this paper are multi-dimensional. The functional spaces in
which they lie is denoted in bold, as for example

LP(Q) = L7 (@)™, WP =[W>P(Q)]",  H* = [H*(Q)]"™,

for some integer m € N, and for p > 1, s > 0.



2 The optimal control problem

2.1 The state equation and its regularization
In this article we consider optimal control problems governed by systems of conservations laws of the form

u+ div(F(u)) = B¢ in Q x (0,7),
u=0 on 99 x (0,7, (3)
u(+,0) = uog in Q,

where u : Q x (0,T) — RF is a vector-field, Q@ € R? is a bounded domain with smooth boundary 99, and ug is
a given initial state. Further & : Q x (0,7) — R! denotes the control function, and B is the control operator.
Throughout we will set B = 1, defined as

r), ifzrew,
(Bo)(x) = { g( : otherwise.
The question of the admissibility of boundary conditions for systems of conservation laws is non-trivial. The
nature of these boundary conditions depends on the choice of F' in an essential manner. Characterizations for
the admissibility of boundary conditions were proposed in [BIRN79] and [DL88]. Discussion about this point
and different notions of solutions, including entropy - or renormalized - solutions are not in the focus of this
paper. Rather, for the mathematical analysis of the optimal control problem, we shall rely on a parabolic
regularization together with homogeneous Dirichlet boundary conditions. In this case the question of existence
of trajectories, locally in time, is much simpler.

Regularized system. System (3) is modified by adding a parabolic term, whose coefficient is denoted by
k > 0. The corresponding system is the following:

i — kAu + div(F(u)) = B¢ in Q x (0,7,
u=0 on 09 x (0,7, (4)
u(-,0) = ug in Q.

In this setting the state variable u and control variable £ are chosen in reflexive Banach spaces % and ¥,
respectively, the initial condition is chosen in %4, and the control operator B is considered as an operator in
L(€,F), where specifically we use the spaces

U =LP0,T; W2P(Q) N WP (Q)) N WEP(0, T, LP(Q)),  .Z = LP(0,T;LP(Q)),
Uy = WP P(Q)AWLP'P(Q), € =L1P0,T;L7(w)).

We will consider control functions with norm constraints, namely controls in the closed and bounded set defined

by
T
Cgc = {5 € Cg| / ||§Hip(w)dt S C} ?
0

for ¢ > 0. Note that % is the trace space of %, in the sense that
% — C([OvTL%O)v

and that for p > 14 d/2 the space W2/??(Q) is embedded into C(Q). In what follows, we will consider p > d,
and p > 2 when d = 1. We refer to section A.1 for more details. The mapping F is assumed to be of class C?
from R to R¥*?. This regularity is needed for Lemma 3 in section A.1. We note that (2/p')p=2(p —1) > 1,
and hence the function F' defines a Nemytskii operator from W1P(Q) to itself (see [BB74, Lemma A.2]).

The following result is a direct consequence of Proposition 5, in section A.1.1.

Proposition 1. For all ug € % and & € 6., there exists T > 0, depending only on k > 0, ug and ¢, such that
system (4) admits a unique solution u € % .

We stress that the interval of existence of solutions is uniform with respect to £ in the ball %..



Linearization. The differential of the operator F' at point v, denoted by F’(v), is a tensor-field in R4*k>k,

We use the linear operators defined by
Agv = rkAv,  B(u)v = div(F'(u).v).
The linearized form of system (4) is the following one, where v is the unknown, and v and f are data:

0 — Agv+ Bu)v = f in Q x (0,7),
v=0 on 09 x (0,7, (5)
v(-,0) = v in Q.

The following result is proven as Proposition 7 in section A.1.2.

Proposition 2. Let be T > 0 and k > 0. Assume thatu € %, f € F and vo € %. Then system (5) admits a
unique solution v € U .

The adjoint system, whose unknown is denoted by ¢, is the following linear system, backward in time, with
u and gr as data:

—4—ALq+ Bu)*q=0 in Q x (0,7),
qg=0 on 90 x (0,T), (6)
q(-,T) = qr in Q.

The adjoint operators used above are given by
Atq = kAg, B(u)*q = —F'(u)*.Vq.

The question of wellposedness for system (6) with solutions of transposition in L* (0, T; L? (2)) is discussed in
section A.1.3.

2.2 Change of variables and change of state equation

Our optimization problem will involve the optimization of the state variable u at time T, at a parameterized
submanifold I'[n] in the domain . The set I'[n] is itself part of the optimization problem. For reasons including
sensitivity analysis and numerical realization, the use of a change of variables to a reference configuration is
essential. This is discussed in the present subsection.

Geometric considerations and definition of a change of variables.

We consider a family T'[] of smooth submanifolds of codimension 1 inside 2 depending smoothly on a
parameter 7 € ¢ C R™. The reference geometric object will be denoted by I'y, corresponding to the parameter
n = 0. The first part of this subsection is devoted to the definition of a diffeomorphism, depending on 7

X: Q
Yy

8 2

.
= r=X(y),

satisfying T'[n] = {X(y)| y € To}, and further properties to be specified below. Within this section we do
not indicate the dependence of X on 7. Let Sp be a neighborhood of I'g in €, and let Xs,[n] be a smooth
diffeomorphism defined on Sy which has the following properties:

e Foralln €, Xg,[n] is a Ct-diffeomorphism from Sy onto X, [17](So) CC €, satisfying T'[n] = {Xs,[n](v)| v €
To}.

e For all n € ¢, the mapping y — Xg,[7](y) lies in H2F¢(Q) < W22(Q) for € > d/2, as well as its inverse
that we denote by z — Ys,[n](x.)

e The mappings 1 — Xs,[n] and n — Ys,[n] are of class C! from & to W2>(Q).



The explicit construction of such a mapping Xs,[n] is explained in section 5.2.1 for dimension 1, and in sec-
tion 5.3.1 for dimension 2 (where actually X, is C*° with respect to y and n). In dimension 1, with Q@ C R,
[y is a singleton {79}, and X is constructed explicitly such that

X(To) =Tn] = {n}.

In higher dimensions, we first extend Sy to a larger set Sép ) containing Sy. See Figure 1. The number p > 0

represents the width of the extension Sép ), such that S(()O) = &p. Then we define X as an extension of Xg,[n] to
), satisfying

detVX =1  inS\S,

X =Xs,[n]  on S, (7)
X=1d in Q\ S
[y

N

Figure 1: Geometric configuration: Control domain, geometric object, tubular neighborhoods.

We assume throughout that S(()p ) and the support w of the control are disjoint. Requiring that X = Id on @
implies that the set w is invariant under composition with X, and thus Bo X = B, and B is not sensitive with
respect to 71, provided that 7 is sufficiently small. The existence of a vector field X € C!(Q;Q) satisfying (7)
was proved in [Coul4, Lemma 12] and in [Coul5, Proposition 2 of Appendix A]. It is subject to the following
compatibility condition corresponding to the conservation of the global volume:

/5 etV X, [)dy =[S, (8)

On the cofactor matrix. Given a matrix-valued field A, we denote by cof(A) the cofactor matrix of A. In
the case where A is invertible, we recall the identity cof(A) = (detA)A~T. Note that in dimension 1 we have
the trivial identity cof(A) =1 for any A.

We denote by Y the inverse of X. We require the following regularity properties, for every n € ¢:
X e W (@)Y, Ve [We Q)] 9)

If the mapping Xs,[n] is smooth with respect to  (which is the case in section 5.3.1), then we claim that

this is also the case for X. The regularity of X with respect to the parameter n is treated in the following

lemmal.

1We actually have more regularity for the mappings X and Y, but those given here is sufficient for what follows.



Lemma 1. Assume that the mapping n € 4 — Xs,[n] € H>T<(Q) (e > d/2) is of class C*, and that for all
n € 9 the mapping Xs,[n] is a Ct-diffeomorphism. Then, if n is close to 0, there exists a Ct-diffeomorphism X
satisfying (7) such that the following mappings

g — W?22(Q) ¥ — L™(Q) ¥ — L™(Q) g — L*(Q)

n — X "o = cof(VX)? n = VY(X)’ n — AY(X)

are of class C'. HereY denotes the inverse of X.

Proof. We sketch the proof, and for more details we invite the reader to refer to [Coul5, Lemma 9], where the
time variable plays the role of 7. Indeed, since n € ¢ is of finite dimension over R, we can reduce the proof to
the case n € R. Deriving system (7) with respect to 7, we get the following system:

ovVX

T’r] . COf(VX) =0 in S(gp) \Si(),
0X 8XSO [’I’]} <

- o LT 10
87] 877 on SOa ( )
ox o
e =0 in Q\ S(gp).

The mapping A — cof A is the differential of the mapping A — detA. The first equation of (10) is rewritten as

. (0X oVX
div (377> = Tn : (I - COf(VX)) s

and next system (10) is solved with a fixed point method, assuming that 7 is close to 0, in order to consider
(I — cof(VX)) small enough. The proof relies on the study of the following linear divergence problem

dive = f inSép)\ST),

V= Us, on S(), (11)
v=0 in Q\ S,
for which the unknown v represents %—)n(, and the data are vs, := 3X§;; " and f. The compatibility condition

condition for this divergence system is equivalent to (8). From [Gal94]?, this system admits a solution which
obeys for all n € R

[vllweee@) < Cllvllazie) < Cllusyllme+e(xs, (50))s

where the constant C' > 0 is generic and depends only on Q. Since Xg, is C! with respect to 7, vs, is continuous
with respect to 7, and so v too. Deducing the regularity for cof (VX)) is direct because A — cof A is a polynomial
form, and also for VY (X) = (VX) ™', because of the formula A~! = (detA)~Lcof AT (actually we even have
cof (VX), VY (X) € Wh(Q)). The regularity for AY (X) is more tricky, and we refer to Lemma 3 of [Coul5]
for the idea of the proof. O

The mapping X can be assumed to be close to the identity, which relates to assuming that I'[n] is a small
perturbation of I'g. In practice, we shall not rely on the construction of a solution of system (7). It is required
for theoretical purpose only, see section 4.3. We refer to section 5.3.1 for the practical details.

The following lemma will be used several times in the rest of the paper. It enables in particular to transform
the expression of the state equation.

Lemma 2. Let X € CY(R%R?) be a diffeomorphism whose inverse is denoted by Y, and let K : RY — RF*4 pe
such that K, K o X € [L2(Q)]**?. Then we have in the sense of distributions

1
div(K)o X = div ((K o X)cof(VX)).
(K) o div (K 0 X)cof (VX))
2The non-homogeneous Dirichlet condition on Xs, (So) can be lifted as in [Gal94], Theorem 3.4 of Chapter II, and the resolution

made by using Exercise 3.4 and Theorem 3.2 of Chapter III.




Proof. For all ¢ € C1(Q;R¥), on the one hand we calculate, by change of variables
/ p-div(K)dz = /(detVX)((gpoX) -div(K) o X)dy.
Q Q
On the other hand, by integration by parts and by change of variables, the same quantity is expressed as
/gp~div(K)dx = f/ch:de
Q Q
= 7/(detVX)((Vga)oX) (K o X)dy
Q
= —/(detVX)(V(gpoX)VY(X)) : (Ko X)dy
Q

- —/(detVX)V(sDOX) (Ko X)VY(X)T)dy
Q

_/Qv(@o;o (K 0 X)cof (VX)) dy

/Q((p 0 X) -div ((K o X)cof (VX))dy.
Thus, for all ¢ € CL(Q;R¥), we have
/Q(gp 0 X)-div ((K o X)cof(VX))dy = /Q(go 0 X) - ((detVX)(div(K) o X))dy,

which concludes the proof. O

Now denote (y,t) = u(X(y),t), and keep in mind that F' € C?(R*;R**). One of the consequences of the
lemma above is the identity

div(F(u))o X = ﬁ div(F(@)cof(VX)), (12)

which holds here in the strong sense.

Transformation of the state equation. Assume that u satisfies (4). We make the change of unknowns

a(y,t) ==u(X(y),1),  ulzt)=aY(x)1), (13)
- 1 -
t) :=det(VX X t t) = ————E(Y t). 14
€.t) = det(VX@DEX ), €60 = e E @) (14)
We introduce the operator L := (Au) o X. By Lemma 2 applied with K = Vu, and with the chain rule we
can calculate for the i-th component

[La]; = [div(Vu)]; 0o X = ﬁ div (VaVY (X)cof (VX))

= [VaAY (X)]; + V3, : (VY(X)VY(X)T). (15)

i’

For more details, one refers to the calculations of [Coulb, section 3.2]. From the regularity given in (9), the
identity (12) and the one above, a function u satisfies (3) if and only if @ given by (13) satisfies the following
problem:
i — KL+ ——— div(F(i)cof (VX)) = ———BE  in Q x (0,7)
— 1 = m
U R qepw x VIO detVX =D
=0 on 09 x (0,7,
u(-,0) =upo X in Q.

(16)

We denote @g = ugo X. In the rest of the paper, for practical purposes, we will always avoid to solve directly
system (16).



2.3 Optimal control problem

Let 4 = R™, and as in the previous subsection I'[5] C  denotes a family of parameterized submanifolds of
codimension 1 in R%. For every n € ¢, system (7) defines in W2>°(§) a Lagrangian mapping X [n] : R — R9,
such that I'[n] = {X[n](y)| y € o}

We are now in position to specify the optimal control problem:

T
«
max _*/(; ||£||i2(w)dt+6F[n] *(b(u(,T))v

(Emeexy 2

T (P)
subject to system (3) and G(§) := / ||§||ip(w)dt —¢<0.
0

The terminal cost functional is supposed to be a point-wise operator such that the associated substitution
operator satisfies ¢ € C'(%; C(;R))?. When d = 1 the set I'[n] is reduced to {n}. The operation dr,; * ¢, for
¢ € C(Q), is defined as follows:

©(n) ifd=1,
4 = 17
Fln) * ¢ / o(z)dTy)(z) ifd> 1. (17)
T'[n]
In dimension d > 1, from [All07, Lemma 6.23, p. 135], we can transform this expression into
e = | X)Xl () dTo() (18)
0

where n denotes the unit normal on T'y, and cof VX|[n] is the cofactor matrix of VX|[n]. Note that a sense has
to be given to the trace on I'[n] of the function u(-,T). In our case this is well-defined, since the space % is
embedded into C([0,T7];C(€2)).

From Problem (P), we define the new optimal control problem as

_max J(@,&,n)
(EneExg .

subject to system (16) and G(£) = / HfH wdt —c<0.

where, using the identity (18), we denote

sagn = 5[ [ dt@X Ayt + [ 6y, Tl (cor Xla]nles () aTo (1)

To simplify this expression, the choice of I'g and the choice of the parameterization can be made such that we
have identically |(cof VX [n])n|ge(y) =1 on I'g. A sufficient condition for this to hold is given in section 5.3.1.
Moreover, since X [n] = Id in w, we have detVX[n] = 1 in w. This is the reason why the norm constraint in (P)
is the same for £, since actually \\£||Lp(w) = [|€llLr(w)- However, we may consider throughout detVXin] # 1 in
w, because actually in practice it is possible to solve this problem in the general case where w and I'[n] are not
disjoint. Thus the expression of J reduces to

- o T ~2l -
Haén = <5 [ [ it [ ot )ar). (19)

Note that the interest of this new problem lies in the fact that the expression of the terminal cost does not
depend explicitly on the parameter 1 anymore. Moreover, J is differentiable with respect to 7, unlike the cost
appearing in (P).

3From [BB74, Appendix-2], this assumption is fulfilled if ¢ is represented by a smooth point-wise function from R* to R.



2.4 On the control-to-state mapping

In this section we summarize properties of the control-to-state mapping

S: € x¥ — U

&mn) = a (20)

which for (é ,M) € € x ¢ assigns the solution @ of the following system:

u— KL[)a + o] div[y) (F (@) = x[g)BE  in Qx (0,T),
U= on 02 x (0,T), (21)
i(-,0)=1dp  in Q.

Here L[] denotes the operator L introduced in (15) emphasizing its dependence on 7, and

1
The existence and uniqueness of a solution @ for system (21) is a consequence of the existence and uniqueness of
a solution u for system (4), which was discussed at the end of section 2.2. The corresponding linearized system

is given by

o — kLa[n)(@).o + «[n] div[p)(F'(2).0) = f  in Q x (0,T),
=0 on 99 x (0,7), (22)
(-, 0) = o in Q.

By defining v(z,t) = 9(Y (z),t) we can verify once again that o is solution of system (22) if and only if v is
solution of system (5) with f(x,t) = f(Y(z),t). Then the existence results of Proposition 1 and Proposition 2
lead to the following result.

Proposition 3.

(i) For all ug € % and £ €., there exists T > 0, depending only on k > 0, Gy and ¢, such that system (21)
admits a unique solution u € % .

(ii) Let be T > 0 and r > 0. Assume that @ € %, f € F and Ty € U. Then system (22) admits a unique
solution © € U .

These results allow us to verify the following regularity result.
Theorem 1. Let T be as in Proposition 3 (i). Then the control-to-state mapping S is of class C*.

Proof. We apply the implicit function theorem to the mapping defined by

e: %xfcx% — T XU )
(@,&,m) = (u— kLl + [y divip](F(@)) — BE,@(0) — o).

For all (£,7) € €, x 4 the equality e(S(¢,7),&,n7) = 0 holds. The C! regularity of e is deduced from the
assumption F' € C2(RF; R¥*4) for the sensitivity with respect to @, and from the regularities given by Lemma 1,
for the coefficients involving 7, that appear through X in operators Ln] and =[n] div([n]. This verification is left
to the reader. The surjectivity of the derivative of e with respect to @ follows from (ii) of Proposition 3. Now
the claim follows from the implicit function theorem. O

3 Optimality conditions
For the sake of simplicity, in this section for the geometric parameter space we consider the case 4 = R. This

is without loss of generality, because in the case where ¢ is of finite dimension over R, the calculations of the
gradients can be done by assembling of the components, with respect to every component of the parameter 7.
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According to the cost functional (19) and the control-to-state mapping (20), we define the Lagrangian
functional:

LEnA) = J(S(En),&mn) - AG(E)
a [T - - .
= =5 | [FléRavar+ [ oEnn1)dre) - A6@).
0 w 0
Maximizing j(S(g, ), £, 1) under the constraint G(é) < 0 is obtained by finding a saddle-point to the Lagrangian

L(&,7n,\), with respect to the variables (é ,n) and A. For that purpose, we are interested in necessary optimality
conditions.

3.1 Linearized and adjoint systems

Sensitivity with respect to n. If ¥ denotes the Fréchet derivative of the control-to-state mapping with
respect to 1, whose existence is provided by Theorem 1, then v satisfies the following linear system

v — kLa[n)(@).0 + «[n] div[n)(F'(2).0) = f  in Q x (0,T),
=0 on 99 x (0,7, (23)
5(,0)=0 inQ,
where @ satisfies (21), and with
Fo= wLyln)(@) = (xn] divyln] + my[n] div[n)) (F(@).

We define v(x,t) = 9(Y (x),t). In view of the regularity of the change of variables given in (9), we can verify that

¥ satisfies the system above if and only if v satisfies the system (5), with f(z,t) = f(Y (z),t) as right-hand-side.

The adjoint state. We define the adjoint-state denoted by ¢ as the solution of the following system, which
is the adjoint of system (22):

G~ KLal)(8)" 4~ F'(@)" (V(xlld) cof VX[IT) =0 in Q% (0,7),
Gg=0 on 00 x (0,T), (24)
i, T) =Vo(a(-,T))ép,  in Q.

Actually the operator L[n] is linear and self-adjoint, as well as Lg[n](@) = L[], for all @ € % . Defining
q(z,t) = (detVY(2))q(Y (z),1),

in view of the regularity of the change of variables given in (9), we can verify that ¢ satisfies the system above
if and only of ¢ satisfies the system (6), with

Vo(u(z,T))

1. T) = o oY (2) = ([@ebVY () Vo(ula, 7)) b (x) (25)

as terminal condition. In section 5.3.1 the choice of parameterization in 2D will be such that detVX = 1 on
Iy, and in that case we will consider

q(T) = Vo(u(-,T))dr. (26)

The discretization of this terminal condition is explained in section 5.3.2. Since I' is a submanifold of codi-
mension 1, this terminal condition lies in H~*(Q), because Vo(u(-,T)) € C(Q). The corresponding variational
formulation of system (6) is then:

Find ¢ such that for all ¢ € % with ¢(-,0) =0:

/0 /Qq~(¢—An<p+B(u)(p)dQ: Vou(X(y),T))

r detVX(y) @(X(y), T)dlo(y).

An example of a functional framework for the adjoint state is given in section A.1.3.

11



3.2 Optimality conditions with viscosity

We define the following Hamiltonian functions:
Hu.&q) = —SIefa —g-div(F(w) +q- BE, (27)
HOW) (@660 = aln) (=518 — d-divil(F(@) + - BE) +kq- Lija — Mol (28)
A short calculation shows that

/ Hu, €, g)da + / (kq- Au— ML) dz = / HO (@, €3, 7 dy.
Q Q Q

Given a family (X[n]),er, we introduce the Eulerian velocity w(n|, denoted by w for the sake of concision,
defined by

We have a relation between divw and detVX|[n], namely:

(divaw) o X[y = a% (log(detV X [1]) (30)
detVXn=1 = divw=0.

Indeed, it is obtained by the following calculation:

divw = tr(Vw)=tr (W(Y[n]}VY[n]) ,
2 (detVX
@vayo Xt = X0 oy pice)” = vt A corxy = ST

Introducing the Eulerian velocity leads us to elegant expressions for the first-order optimality conditions.

Proposition 4. Given a pair (é, 1) € € x¥Y, we denote by 4 and G the solutions of system (21) and system (24),
respectively. The gradient of the Lagrangian functional is given by

L@ = HEOW(@.6d 0, (31a)
T

LEnN) = / [ .8.0.0) dya. (31D)

Lx(gﬂ%)\) = 7G(§)7 (31C)

where these quantities can be expressed in terms of (u,&,q) as follows

HEM@E 3N = (—ag+B'q— plulel¢) o XD, (322)
HPWl(@,€,q,\)dy = nz/ G - Ly [n)(a)da
Q Q

+/Q (—(divw)H(u, &, q) + g - div((divw) F(u) — F(u)Vw™))dz  (32b)

with u(z,t) = a(Y(x),t), q(z,t) = (detVY (2))q(Y(x),t) and £(x,t) = (detVY (2))E(Y (x), t).

Remark 1. For numerical realization, it is more interesting to express the gradient of L in terms of (u,q,§).
Indeed, when @ and § satisfy systems (21) and (24) respectively, u and q satisfy systems (4) and (6) respectively,
that are easier to solve.
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Proof. Step 1. Denote by v the sensitivity of @ with respect to ¢, at point §. It satisfies system (22), with
U0 = 0 as initial condition, and f = By as right-hand-side. We get (31a) by using the chain rule and integration
by parts, as follows:

T T
(£ o = y . (. _ E .y _ FIP—2¢ ¢
LeEn % Vo, (1)) 5. )T —a [ [ wlig-sanar—ap [ [ 16 vanar

T)dQ—a/T/ w[n]é;zdgzdt—Ap/T/ ]lw|§\§72£->2dﬂdt

I Il I
@\@\@\@\ =

G-y Bdedt—a/ / )€ - xdQdt — /\p/ /11 €12 %€ - xdQdt
wl] (B*d— of ~ ApLoJE ) - xaQdt = / / MO (0] (3.€,3. ) - Xt

(Vo X)) - (B'p — a& = MpLuféll ¢ ) o X[ndQt.

The last equality yields (32a). For getting (31b), we now denote by ¥ the sensitivity of & with respect to 7,
which satisfies system (23). As above, we calculate

Ly(&,m,\) /( T) % dQ——/ /m, JI€[2,dQ dt

/ / TG D) det—f/ /Wn &2, dr
/0 /Qq'fdgdt‘g/o /Qﬂn[n]lé\izdfzdt,

with f = kL, [n](@) — (w[n] div,[n] + 7, [n] div[n]) (F(@)), which corresponds to the announced expression. For-
mula (31c) is obvious.

Step 2. Formula (32a) follows by composition. The expression (32b) is obtained by differentiating (28) as
follows

HEOM)(@,6,G,0) = mpnH(u, & q) 0 X + kG- Ly[n)a + wly] div (F(%an(cofvx [n])) G (33)

On one hand, for handling the first term of the right-hand-side of (33), we use (30) to calculate
] _%(detVX[n}) - }2

T T devx )z oy

[ mlatu g0 Xay = [ (dive)(ug.a)ds

For the third term, we first calculate

%(cofVX[n]) = wn << of VX[n] : f)Va);[]) cof VX [n] — cof VX [n]

(log(det VX [n])) = —[n]((divw) o X[n]),

Mcof VX [n])

wl) ( (- 0et VX)) ot XD = alal™ (V0 o XT) ot VT

= ((divw) o X[n])cof VX [n] — (Vw" o X[n]) cof VX [1)].

Then, applying Lemma 2 for the matrix-valued field K = F'(u) ((div w)Iga — VwT), we obtain
0 . . . .
/Q 7[n] div ( (@ )877 (cofVXIn ])) -qdy = /Q (dlv (F(u) ((le’LU)I]Rd - VwT)) oX[n]) -qdy

= aiv (Pw) (@iv )tz = Va)) - g,
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which concludes the proof. O

When d = 1 or 2, Proposition 4 leads to additional expressions for the sensitivity with respect to the
geometric parameter.

Corollary 1. Assume that the hypotheses of Proposition 4 hold. In dimension 1, the gradient of the cost
functional with respect to the cost parameter n is given by

L, (&n, //dww (u,&,q d:z:dt+n/ /q L[] (@) dy dt. (34)

In dimension 2, it is given by

L,(&n / /q L,[n)(a)dydt
/ / divw)H(u, &, q) dxdt—l—/ /q div(F(u)cof Vw) dz dt. (35)

In general dimension, the expression can be reduced to

R T
LEnX) = « / /Q ¢ Lofn)(@) dydt — q- (V(F(u))VaT) dzdr, (36)

where the i-th line of the product V(F(u))Vw?T has to be understood as

V ((F(u)VuT), = Z(V(F(U)))ikj(v’LU)jk = ZF’(u)ikl:;u;g:Z.

J.k 7.kl

Proof. In dimension 1, it is obvious that in (32b) the second term of the right-hand-side vanishes. In dimension 2,
it is sufficient to verify that we have cof (Vw) = (divw)I-Vw?’. For getting (36) in general dimension, from (32b)
we can simplify divw = 0 on the control domain for the control cost, and also

- / (divw) (¢ - div(F (u))) dz + / q - div ((divw)F(u) — F(u)Vw?) dz
Q Q

_ /Q ¢- (F(u)V(divw) - div (F(u)VuT)) de = - / ¢ (V(F()Vu') dz,

Q
where we used V(divw) = div(VwT). O

The following result states necessary conditions for an optimal pair (&,7).

Theorem 2. If the pair (€,7) is optimal for problem (P), then there exists X > 0 such that
—af+ B g— Mpl€F2E =0,
T
n/ /(]Ln[ dydt—|—/ / —(divw)H (T, £,q) + g - div((divw) F () —F(ﬁ)VﬁT)) dzdt =0, (37)
o Ja —
AG(§) =0,

where W is determined by 7 in (29), where U is given as the solution of (4) with & as right-hand-side, where §
is given as the solution of system (6) with @ and qr = Vé(u(-, T))or as data, and where for the viscous term

we denote u(y,t) = w(X[7(y), 1) and 4(y,t) = (detVX[7])q(X[7)(y), 1)-

Proof. The first two equations in (37) follow from Proposition 4. If the constraint is not active, that is to say
G(€) < 0, then the result is satisfied with A = 0. If the constraint is active, that is to say G(£) = 0, then £ # 0
and therefore G’(£) is non-zero. As a consequence, the linear independence condition of qualification holds,
that guarantees the existence and uniqueness of a Lagrange multiplier \ satisfying the Karush-Kuhn-Tucker
conditions (37). O
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4 Exploiting numerically the optimality conditions

In this subsection, we discuss how we can simplify the expression (35) of the gradient with respect to 1, whose
expression (valid in dimension 1 and 2) is recalled below:

T
L) = ﬁ/o /Qq.L,,[n](a)dydt

/OT/Q(divw)’H(u,f,q) dzdt+ (d — 1)/0T/qudiv(F(u)cowa) dz dt.

For numerical realization, the domains of integration will be reduced. The resulting expressions depend on the
spatial dimension and are considered separately.

4.1 On the viscosity terms

The viscosity term represented by the coeflicient s has been added for obtaining more easily theoretical results
such as existence results or optimality conditions. Deriving the same kind of results when « tends to zero can be
a very delicate issue, and it is not our focus in this article. However, for the numerical simulation, we consider
K as equal to zero, when exploiting the expressions of the optimality conditions. We can justify this by saying
that the coefficient k is chosen small enough, so that no diffusion effect is observed.

4.2 In dimension 1

In dimension 1, the expression (34) given in Corollary 1 can actually involve only explicit terms of the change
of variables. Indeed, the extension X of Xg, satisfies detVX = 1 outside Sy, implying that divw = 0 outside
X (Sp). Then the expression (34) of the gradient with respect to 7 is reduced to the integration in space on
X (Sp), and we obtain

T
Ln(£7777)\) = —/0 /X(S)(divw)?-[(u,f,q)dxdt.

The interest lies in the fact that the expression of X inside Sy, namely Xs,, as well as its inverse are known.
The expression for divw is then explicit as well, and here the problem of extending X to the whole domain
does not need to be solved. However, in dimension 1 in practice we can define an explicit change of variables on
the whole domain © = (0, L), such that its inverse is also explicit everywhere. Since the computational cost is
not important, for the sake of simplicity we prefer to keep the expression involving the integral over the whole
domain.

4.3 In dimension 2

In dimension 2, the properties of X given in (7) involve also that the integration domain of the first integral
reduces to Sy, like in dimension 1. The additional integral, namely

/ q - div(F(u)cotVw) dzx
Q

can also be reduced, on S\, because in 2\ S we have (X =1d) = (w = 0). Thus the expression (35) of the
gradient with respect to 7 is reduced to

T T
L,&n ) = - / / (divw)H(u, &, q) dzdt + / / q - div(F(u)cof Vw) dz dt.
0 Jx(so) 0 JX(S5”)
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Numerically, this expression is not convenient, because the domains of integration are deformed. We rather
write it in Lagrangian coordinates, obtained by use of the change of variables in the integral, as follows:

T
L,(&n, ) 7/0 /3 (detVX)((divw) o X)H(u,&,q) o X dy dt

T
+/ / (go X) - div (F(uoX)a(cofVX)> dydt
o Jsi on
Tr o
= [ | 5 (@etVXs) H(u€q) 0 X, dy
o Js, On
T o)
+/ / (qo X) -div <F(uoX) ((divX)IVXT)) dydt.
o Jsi an

Note that the radius p > 0 of the set Sép ) can be chosen arbitrarily small. Note also that the expression of X
is known explicitly in Sp (equal to Xg,, but not in Sép ) \ So). Numerically, we will choose p = 0, so that we
will only integrate on Sy instead of S(gp ), and thus only terms involving Xs, and its derivatives will be used for
computing the gradient. This simplification may introduce a bias for the expressions of the gradients, since a
possible additional contribution may appear when p — 0 . However, in section (5), this does not trouble the
numerical realization.

5 Application to the Shallow-Water equations

In this section we apply the theoretical findings to the Shallow-Water equations, modeling the dynamics of a
free surface flow in a basin whose the size is supposed to be much larger than any other length at stake in
the problem, in particular the height H whose the evolution is coupled to the horizontal velocity v. A short
mathematical description of the model is given in [DPR99], for instance. For control problems these equations
have been addressed by [Cor02]. Denoting by © a domain in R? with d = 1 or 2, the system can be expressed
as

aa—lj—ﬁAH—i—div(Hv):O in Qx(0,7),
%(HU) — kA(Hv) + div(Hv ® v) = =V (gH2> +1,6 inQx(0,7), (38)

v=20 on 002 x (0,T),
(HaH’U)('vO):UO in Qa

where g = 9.81m.s~2. The abstract form is given by

u _ kAu 4 div(F(u)) = B¢ in Q x (0,7,

ot
uy =0  ondQx (0,7), (39)
u(-,0) = ug in €,

with v = (H, Hv) and F(u) = (ug, (ELAEE %u%IW). We refer to [DPR99] for more details. The control is a

U1
force ¢ € R? distributed on a subdomain w C €2, and therefore B¢ = (0,1,,¢). Typically, as initial condition
we choose (H,v) = (Hp,0), where Hy > 0 is a constant. We consider small perturbations £ of the steady state
(Hp,0), in such a manner that the height function remains positive everywhere. The objective is to maximize
the peak of some wave. The location of this peak is represented by 7, which is a point in dimension 1, and a
curve in dimension 2.

In the remainder we will neglect the viscosity x, by saying that this parameter is close to the machine

precision. Besides, the norm constraint in Problem (P) was added only for theoretical purpose. In what follows,
in the definition of G we consider ¢ large enough, so that the constraint becomes inactive, and A = 0.

5.1 Theoretical points

To follow the results of Proposition 1 and Proposition 2 of section 2.1, the delicate points for this example
lie in the specific form of the law F', and also in the choice of boundary conditions. Indeed, for the Shallow-

16



Water Equations, the Dirichlet boundary condition is imposed only for some components of the unknown. The
expression of the law is F'(u) = (ug, % + %u%le). Because of the singularity at u; = 0, we rather consider
the - equivalent - non-conservative form of the Shallow-Water equations in section A.2, where existence and
uniqueness of solutions is obtained for the state equation and its linearized version. This leads to the existence
and uniqueness of solutions for the conservative system and its linearized version, and thus to the fulfillment of
the assumptions of Theorem 1.

Subsonic regime. In this paper we do not address the possibility of shocks for the solutions of the conservation
law. This leads us to assume conditions for the matrix field F’(u). For the sake of simplicity, let us discuss
this point in dimension 1. In that case the eigenvalues of the matrix F'(u) at a point u = (H, Hv) are given by
v+ +/gH (see [DPR99] for the details). Further we note that the point 7 at which the maximum is reached at
the final time T is associated with a flow whose velocity is v, and so the trajectory of this point, that we denote
(n(t))ee(o,r), satisfies the following backward differential equation:

n(t) = v(n(t),t), n(T) =n,  te(0,T). (40)

One can check that a sufficient condition for the invertibility of the characteristics is the following:

lv—nl < /gH. (41)

Let us describe a simple way to derive this, in the whole space domain R. The idea is to make the change

of unknowns (H,?0)(y,t) = (H,v)(z — n(t),t), in order to transform the boundary condition (40) at the

moving point x = 7(t) to the boundary condition (0,¢) = n(t) at y = 0, and then decouple the geome-

try from 7(t). The system satisfied by @ := (H, H0) is the same as (39), with the modified law F(a) :=
~ ~ ~ ~ ~ ~2 ~

(H{) —nH,$H? + Ho? — an)) = (112 — niy, $03 + Z—f - 7'7112). The eigenvalues of F'(@) are given by ¢ — 7 &

gfl . They are invariant under the transformation used for the change of unknown, and thus the invertibility
condition is (41) given above. This condition can be related to the so-called Froude number, whose modified
expression — in presence of the control inducing 7 — is given by |v — 9|/+/gH. As a consequence, the cost
parameter cannot be chosen too small, in order to avoid to have too large velocities, and so to avoid shocks.
The consideration of shocks in this problem demands specific methods, theoretically and numerically. They are
not treated in this paper.

5.2 Numerical illustration in 1D

In dimension 1 the velocity field is reduced to a scalar function, and the Shallow-Water system writes as

OH 9 .
St e (HY) =0 in (0.) x (0,7),
a(gv) + a% (Hv2 n gHQ) — 1,6 in (0,L) % (0,T), (42)
v=0 on ({0} U{L}) x (0,7),
H(SE,O) :HO(I)v U(I7O) :UO(I) S (OaL)

The interface I' is reduced to a single point that we denote by n € (0,L). For u = (H, Hv) the function ¢ in
the terminal cost is given by ¢(u) = uq, and (17) is expressed as

Oy * ¢(u(-,T)) = o((H(n, T),v(n,T)) = Hn,T).

where 4y, is the Dirac function at x = 7.

5.2.1 Change of variable
In dimension 1, the change of variable can be defined explicitly in the form
X: (0,L) — (0,L),
ay?® + by if y <L/2,

Yy =
(L—y)(ey+d)+L ify=>L/2,
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. 4n 4n? A(L —n) 4n
w1tha:§(L—2n), b:ﬁa C*T(QU L), d_f( n—L).

This mapping X satisfies X(0) = 0, X(L) = L, X(L/2) = n, and its gradient is continuous at y = L/2. The
verification of the invertibility of this mapping X is left to the reader. A sufficient condition for ensuring that
the gradient of X vanishes nowhere is

0X
dy

Oy 127 = Gz < min (P2,

which is guaranteed by the choice of the coefficients a, b, ¢ and d as above, because /L € (0,1), (L—n)/L € (0,1)
and so
0X 0X 4 dn 4(L —n)
L/2+ L/2™ L— —_— .
/2% = SL/27) = Zon(r = ) < (1,4

The mapping X thus defines a smooth bijection from (0, L) onto (0,L). The expression of its inverse can be
calculated explicitly.
5.2.2 Approximation of the Dirac function

The terminal condition (25) of the adjoint system involves a Dirac function. This system can be expressed as

= P/ ¥g=0 i (0,1)x (0,7),
0=0  on ({0}ULLH x (.7) (43)

]
)= —= -V T 0,L
o oo 0 1 o o . o
with v = (H, Hv) and F'(u) = (_UQ toH ) In practice, instead of discretizing the Dirac function in

the manner of [GU10a], we approximate it by a Gaussian function, with the property that 95% of the mass is
contained on an interval, centered around 7, of size approximately equal to the step size dz (chosen constant).
More precisely, the function is the following:
1 z —n)?
exp (z—=n) ’
o2 202

with 40 = dz. This function is piecewise interpolated on the nodal points of the spatial discretization.

T =

5.2.3 Algorithm

The numerical simulations we present in this section are performed with finite difference schemes. The numerical
solution of the state equation is obtained with the Lax-Wendroff scheme, which is explicit in time and of second-
order in space. The solving of the adjoint equation is achieved with the first-order explicit Euler scheme for
the discretization in time, and with a second-order centered discretization for the approximation in space.
This discretization is the only scheme which worked for us, among all the other schemes we tried for solving the
adjoint equation. The terminal condition for the adjoint state is approximated as described in section 5.2.2. The
gradient steps are performed with the Barzilai-Borwein method (see [Ray97]). In the description of algorithms
the norm ||| - ||| denotes the Euclidean norm for vectors.
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Algorithm 1 Solving the first-order optimality conditions, with the expressions (31a)-(32a) and (34).
Initialization: L = 60, T = 10, up = (Ho = 1.5,v0 = 0.0), w = [0, 1.2], «a = 0.5, € = 0, 1 = 0.5 L.

Gradient: Compute (Lg, Ly) as follows:
e Compute u = (H, Hv) and ¢, solutions of system (42) and system (43), respectively.
e Use formulas of Proposition 4 and Corollary 1 (with x = 0) for expressing Jg and J,,.
Refer to section 4.2 for realization.

Armijo rule: Do a line search,
and get a second pair (£, 7), for initializing the Barzilai-Borwein algorithm.

Barzilai-Borwein steps: While ||[(Lg, Ly)|[| > 1.e71% do gradient steps.
Compute the gradient as above.

5.2.4 Results

The evolution of the height with the control computed with algorithm 1 is presented in Figure 2. The time
discretization is made with 2000 steps, and the space discretization with 301 degrees of freedom. The control is
distributed on the small interval w = [0,1.2].
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Figure 2: Time evolution of the height H on (0, L) for the controlled 1D Shallow-Water Equations.

We observe that the maximum is reached for a wave whose peak is located at n =~ 30.40. Smaller waves
around it are created, possibly for exchanging mass with the main one, and thus avoiding dispersion phenomena.
Sparsity in time is observed for the control function. Its values are all close to the machine precision after
t = 4.00. This could be explained by the fact that once this group of waves is created on this part on the left of
domain, they are transported, and thus it is useless to create afterwards another one, because this latter would
not have a higher velocity and so could not influence the first waves.
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5.3 Extension to the 2D case

We extend the problem treated in section 5.2 to the 2D case. The velocity field has now two components, and
is denoted by v = (v, v9)T. We write the system under the conservative form as

%—Ij—}—div(Hv):O in Qx(0,7),
9 : 92\ _ ;
£ (Hv) + div(Hv @ 0) + ¥ <§H ) —1.¢6  inQx(0,7),

vy =0 on 990 x (0,7).

(44)

The initial condition is like in 1D, namely u(-,0) = (Hy,0), where Hy > 0 is constant. Here again we maximize
the height of a wave at time T'. In this 2D context, this wave is represented by some injective curve I', deformed
from a reference curve I'y. For the terminal cost of Problem (P), for the unknown u = (H, Hv) we take
¢(u) = u? = H?, so that the expression (17) gives

e * Bl T)) = / HG TPl @),

5.3.1 On the change of variable

As mentioned in section 2.2, we can define explicitly a deformation Xg, on a subset Sop C Q around I'y. As ref-
erence configuration we choose for I'y is the straight line (0, ¢). We characterize the deformation of I'y with the
curvature v of I' = Xg,(Ig). This parameterization of the deformation can be found in [SMSTTO08, section 7]
for instance, in a different context, dealing with the modeling of swimming of a deformable body. We briefly
explain here the construction of Xg, in 2D, and invite the reader to refer to [Coul2, Chapter 4] for more details
and also for the extension to the 3D case. The construction consists in parameterizing I'g by its curvilinear
abscissa s. We define a tubular neighborhood around Ty, given by a function s — £(s). For instance, we can

choose €(s) = v/s(L — s), like in Figure 3.

Figure 3: Tubular neighborhood and its deformation, defined by the deformation of T'y (left, in red) into T
(right, in red), with e(s) = 0.1% /s(£ — s) and y(s) = — 55z (£ — 2s) (right).

The curvature v of I' is chosen as the parameter 7, and the space ¢ of parameters is chosen as a finite
dimensional subspace of C*(0, L;R). It defines an angle

a(s) = /Osfy(q)dg, s €(0,0).

The expression of the deformation at a point y = (y1,y2) € Sp is defined by

xa0) = [ (Goot)astu (mA0) e et e 0.6

sin a(s) cosa(yr)

It is easy to calculate the gradient of Xs, and its determinant:

_ ((I=y2v(y1))cosa(yr) —sina(yr) o
VX W) = ((1 —y2y(y1))sina(y1)  cosa(yr) > o detVXso(y) = 1 =327(50).

21



In the numerical simulations we actually consider a translated and rotated line as I'g. If the initial configuration
is the straight line obtained as h + RI'y, where h € R? and R € R?*? is orthogonal, then the corresponding
deformation is obtained with the following change of frame y — h + RXs, (R (y — h)). More generally, for the
initial configuration, if we consider the curve obtained by some deformation X as X (I'g), then the corresponding
change of variables is given by X o X, o X

The determinant of the gradient of these deformations is given by detVXs,(y) = 1 — y2y(y1). Since y, €
[—e(y1),e(y1)], a sufficient condition for the invertibility of the mapping Xs, is then given by

sup [e(s)1(s)] < 1.
s€(0,0)

Note that it is easy to verify that such a family of deformation preserves the volume, and thus the compatibil-

ity condition (8) is satisfied. The deformation can be extended to the whole domain by solving problem (7).
Referring to discussion of section 4.3, in practice we actually do not need to solve this extension problem.

The geometric parameter 1 determining the curve I' is chosen as the curvature function . For numerical
realization we discretize it within a space of finite dimension. For instance we can look for 7 in the form

v@::gwmfyg, (45)

for the fixed frequency f = 1/£. In this case n becomes (a,)recf1,2,3,4}- It is made of the amplitudes introduced
as degrees of freedom in the decomposition above.

Note finally that if the reference curve I'y is chosen as an horizontal straight line, then we can show that
[(cof VX s, )n|rz = |1 — y2y(y1)| = 1 on Ty (because y2 = 0), so that this factor disappears in the identity (18),
justifying the simplification made at the end of section 2.2. Besides we also have detVXs, =1 on I'g, and thus
detVXs,(Ys,(-)) = 1 on I'[n], justifying the simplification made from (25) to (26) for the terminal cost of the
adjoint system.

5.3.2 The terminal condition

The terminal condition (26) of the adjoint system in 2D involves a line source along the curve I'. The adjoint
system becomes

—¢—F'(u)*Vqg=0 in Q x (0,7,
q=0 on 09 x (0,7, (46)
Q(?T) = (SF * V(b(u(vT)) in Qv

with v = (H, Hv), F(u) = (uz, %1"2 + %U%IRd). The line source dr is approximated in the same fashion as

in section 5.2.2, except that in this 2D case the geometry is more complex. We first approximate the Dirac
function on the reference curve Ty = (0,¢) x {L/2}, by considering the function

1 — L/2)?
. exp (—M) if y1 € (0,9),
ory 1y = (y1,42) = ov2m 20
0 otherwise,

with 40 = dz, where dz is the step size (for both space variables). Here again, 95% of the mass is contained
on a strip, centered around I'g, whose width is approximately equal to dz (chosen constant). We then compose
this approximation with the inverse Y of the change of variables X. The expression for X is known explicitly.
In practice, for evaluating Y (z) for a given point z € Q of the grid, we look for y €  on the grid such that
|z — X (y)|g> is minimal. With this pair (z,y), we get the approximation ép(z) ~ dp,(y). This is a first-order
approximation for the computation of the inverse. For a second-order approximation - that we do not detail here
- we can get inspired by the techniques of section 5.3.3, based on the consideration of barycentric coefficients.
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5.3.3 Integration method with an immersed boundary approach

One of the difficulties of the numerical implementation lies in the fact that the set Sy does not fit the (Cartesian)
grid of the spatial discretization. We have to localize the boundary of Sy (given by the function s — +e(s))
with respect to the grid, in order to detect the degrees of freedom inside of Sy, or close to Sy, and define an
approximated integration method on Sy. For this purpose, we are inspired by [ZF12, section 3.2.3], where
approximations are proposed, based on the use of barycentric coefficients. Note that the curve I'y has its own
discretization. Its degrees of freedom are (si)x, with sp = k x ds. They have to be located with respect to the
grid, for which the step size is denoted by dzx.

A second-order method consists in performing an adapted trapeze method as follows. Given a point of T’y
for which the local abscissa is denoted by s € (0,£), we detect the four points of the grid between which the
points (s,+e(s)) are located. These points are denoted by (Mii(5))2-6{172,374}7 and their coordinates are given
by

ME(s) = (m(s) * ds,n*(s) * dz) M (s) = ((m(s) + 1) * ds, n*(s) * dz)
MFE(s) = (m(s) *ds, (nF(s) + 1) xdx) M (s) = ((m(s) + 1) * ds, (nF(s) + 1) x dx),

where m(s) and n*(s) are positive integers given by

By this means we approximate the value of a function ¢ at the fictitious points M:5(s) and M (s) of respective
coordinates (m(s) * ds, £e(m(s) x ds)) and ((m(s) + 1) * ds, £e((m(s) + 1) = ds)), by the use of barycentric
coordinates, as follows:

(nE(s) + 1) x ds F e(m(s) * ds) +e(m(s) * ds) — nt(s) xds

P(ME(s) = = P(ME) + ) P (MF),
(nF(s) + 1) xds F e((m(s) + 1) = ds) +e((m(s) + 1) * ds) — n*(s) * ds
P(ME(5) = = P(ME) + o )
See Figure 4. Note that these coordinates are subject to change of frame, given by rotation and translation.
M i i Mf
,,,,X ,,,,,,,,,,,, 9‘(,,,,
| £
AM &(s) i
M >¢ o >< Mg SO
(s)i ds R \3/ (m(s) +1) *ds FO

Figure 4: Definition of fictitious points, in order to compute an approximation of an integral on Sy.

Then the following type of integrals is approximated with a trapeze formula combined with the approximations
above, as follows:

[ et S (PRI ) 4 B ))).
0 k
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We refer to [ZF12] for more general considerations.

5.3.4 Algorithm

The schemes chosen for solving the direct and adjoint states are of the same type as those chosen for the 1D
discretization, except for the approximation of the terminal condition for the adjoint state, as mentioned in
section 5.3.2.

Algorithm 2 Solving the first-order optimality conditions, with the expressions (31a)-(32a) and (35).

Initialization: L = 40, Q = [0, L]?, T = 10, up = (Hp = 1.5,0.0,0.0), w = [0, L] x [0,0.05 % L], o = 0.0005,
€=0,Tq =[0.3125 % L,0.6875 x L] x {0.5x L} (£ = 15).

Gradient: Compute (Lg, Ly) as follows:
e Compute u and ¢, solutions of system (44) and system (46), respectively, with x = 0.
e Use formulas of Proposition 4, Corollary 1 and refer to section 4.3 (with x = 0).

Armijo rule: Do a line search,
and get a second pair (§,n), for initializing the Barzilai-Borwein algorithm.

Barzilai-Borwein steps: While ||[(L¢, Ly)|[| > 1.e71% do gradient steps.
Compute the gradient as above.

5.3.5 Results

For the following specifications, the results are graphically given in Figure 5 and Figure 6. For the time
discretization, we took 2000 steps, and 101x101 degrees of freedom for the space discretization. For the curve
", we chose 200 degrees of freedom. The control is distributed on the domain [0,40.0] x [0,2.0]. The results are
graphically represented in Figure 5 and Figure 6.
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t=1.50 t=2.00 t=2.50

t=3.00 t=3.50 t =4.00

t="7.50 t=8.75 t=10.0

Figure 5: Evolution through the time of the height H on (0, L) for the controlled 2D Shallow-Water Equations.

Like in the 1D case, we observe the creation of waves, behind and in front of the main one, possibly in order
to avoid the dispersion of the mass of the main wave. The maximum seems to be reached for a curve which is
close to a straight line (see Figure 6), located approximately at the position [12.5,27.5] x {0.7 % L}, at time T.
In Figure 6 we take a closer look at the support of the optimal wave, for different lengths: If we pay attention
to the scale, we observe that the curvature of this optimal curve becomes more pronounced when its length ¢ is
increased.
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Figure 6: Optimal shape for the curve T, for £ = 15 (left) and £ = 30 (right). They correspond to the coefficients
a1 = 0.011, ay = —0.00012, a3z = 0.00095, as = —0.00053 (left) and a; = 0.068, az = —0.022, as = 0.0029,
as = —0.00036 (right), respectively. See formula (45).

6 Conclusion

In this article we have developed theoretical and numerical methods for deriving and solving first-order opti-
mality conditions for a special class of optimal control problems, namely problems involving nonlinear systems
of conservation laws and a geometric parameter to be optimized in the terminal cost. The theoretical findings
enabled us to develop numerical techniques in order to solve these optimality conditions. The update of the
geometric parameter through iterations of a Barzilai-Borwein algorithm is performed with an immersed bound-
ary approach. The numerical experiments provided for the shallow-water system in 1D as in 2D reveal the
complexity of the problem as well as the relevance of the expressions given for the optimality conditions. A
further development could be the consideration in the cost function of the full trajectory of a set through the
time. The consideration of shocks in such a control problem is also challenging.

A Examples of systems of conservation laws

A.1 The [P-maximal regularity for systems of conservation law with viscosity

In this section we provide proofs of existence of solutions for the different systems considered in the paper, in
particular the proofs of Proposition 1 and Proposition 2.
Given k > 0, we consider the following system:
i — kAu + div(F(u)) = B¢ in Qx (0,7),
u=0 on 02 x (0,7, (47)
u(-,0) = ug in €.
A solution of system (47) will be considered in the space
% =17(0,T; W2P(2) 1 Wy () nWH(0, T3 L7 (9)),

namely the so called LP-mazimal regularity functional framework. Concerning this notion, we refer to [DHP03]
and [ACFP07]. Denoting p’ = p/(p — 1), we recall that the function space above is continuously embedded into
C([0,T); W2/?'»(Q) N W(l)/p P(Q)) (see [Ada75]?). From now we will assume that ug lies in the trace space

Uy = W)Wy P(Q),
Throughout this section we assume that p € (d,o0), and p € [2,00) for d = 1, and that F is of class C? over RF.
Then 2/p’ € (1,2), and thus we have the continuous embeddings W2/?"?(Q) < W'P(Q) < C(Q). By [BB74,
Lemma A.2], the space WP(Q) is invariant under F. Then we have
uwe WPP(Q) = ue WHP(Q) = F(u) € WHP(Q) = div(F(u)) € LP(Q).

The corresponding L*° regularity in time for F'(u) will serve in order to get Lipschitz estimates for the nonlinear
term div(F(u)) in section A.1.1.

4The trace space is actually the Besov space Bi,/g,)l Q)N 103'11)(5/ (£2)), which coincides with Wz/p/*’(Q) n VV(l)/pl’p(Q)7 see [Tril0].
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A.1.1 LP-maximal regularity for system (47)
We endow the space % with the norm given by

[vllz = lvllwirrre) + 10l rwer@) + [VllLe 07wz 0 @)

It is well-known that the Laplace operator with homogeneous Dirichlet boundary conditions admits LP-maximal
regularity property. That means that for ug € W2/7"2(Q) N Wé/p P(Q) and f € LP(0,T;LP(R)) the following
system admits a unique solution u € %:

U—rkAu=f in Q x (0,7,
u=0 on 902 x (0,7, (48)
u(+,0) = ug in Q.

Moreover, there exists a constant C;ﬁ), non-decreasing with respect to T, such that for every ug € W2/ p””(Q) N
Wé/p P(Q) and f € LP(0,T;LP(£2)) the corresponding solution of system (48) satisfies

lullr < O (Jollwer ey + Il rney ) - (49)
A solution of (47) can be seen as a fixed point of the mapping

N: Y — YU

v,
where u is defined as the solution of the linear system (48), with the following function as data:
f) = —div(F(v)).
Lemma, 3 below shows that N is well-defined. For R > 0, we define

BY(R) = {v eU| |vllo < 2(7(;)3}.

Note that for each v € B(T”)(R) and each ¢, the function v(-, ) is contained in the compact set K (R), where
Kr(R) = [-2CCY R;20CY R,

and where C denotes the embedding constant of W2/7"7(Q) < C(Q). Let us show that for R large enough,
and T small enough, the mapping A is a contraction on ngﬁ)(R).

Lemma 3. Assume that F € C*(R¥). Let be R > 0 and T > 0. Then there exists a constant C > 0, which does
not depend on R or T, such that for v € Bgf) (R) we have

| div(P@) s rasy < C(1+2C8R) V2| Flle er . (50)

Moreover, if ' € C*(R¥), then there exists a constant C' > 0, which does not depend on T or R, such that for
all vi, vy € BFEF”)(R) we have

| div(F(v1)) — div(F(v2))|[Leo,miLr@)) < C (1 + 4C(TK)R) TY?|| Flle2(xer (ry) 01 — v2llLes 0. ow2/v v (c2))-
(51)

Proof. The proofs of both estimates rely on results in the Appendix of [BB74]. From [BB74, Lemma A.2], if
p > d then the following estimate holds:

| div(F(v)[|Le) < 1F@)lwrr) < ClIFller(krry) ([0llwrr@) +1) -

By integrating in time and using W2/?"2(Q) < W?(Q), we deduce

| diV(F(v))”LP(O,T;LP(Q)) < CHFHcl(KT(R))Tl/p (”U‘|L°°(O,T;W2/P"P(SZ)) + 1) )
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which yields (50). The second estimate is deduced from [BB74, Lemma A.3], which gives

| div(F(o1) = div(F@) ey < 1F(@) = Floa) lwrogon
< ClFllez(xr(ry o1 — v2llwre ) (lo1llwie@) + lvallwir@) +1)
< ClFllez(rerryllvr — v2llwerer (o) (||U1||w2/p’m(sz) + [[v2llwerer () + 1) :
By integrating in time we obtain (51) as previously. O

Proposition 5. There exists To(k) > 0 such that, for all T < Ty(k), system (47) admits a unique solution
uew.

Proof. Consider any R > |[uo|lwz/v'.0(q) and v € B&H)(R). Estimate (50) shows that by choosing 7' > 0 small
enough we can guarantee that || div(#'(v))l|Leo,7.Lr (@) < [[tollwe/r.0(q)- Thus, from (49), N'(v) lies in Bgf")(R),

which guarantees that the set B (R) is stable under . Now, for vy, v in BY (R), the difference N (v5)—N (v1)
satisfies the linear system (48), with null initial condition, and as right-and-side the term which is estimated
in (51). Then estimate (49) combined with (51) shows that

M) =N (@)l < COPTY? (1+4CER) oz = i

and thus by choosing T' > 0 small enough we make N a contraction in B(TK) (R). It is clear that the set B(TK)(R)
is closed in %. Thus from the Banach fixed-point theorem, there exists a unique solution u for system (47). O

As a consequence, since the change of variable X|[n] lies in C%(Q), it is easy to see that a function wu is
solution of system (47) if and only if @ : (y,t) — u(X(y),t) is solution of system (4). Then, from the previous
proposition, system (4) admits a unique solution @, whose regularity in % follows from [BB74, Lemma A.2].

Note that Proposition 5 provides only a local-in-time result, and that the maximal time of existence can a priori
tend to zero as k tends to zero. Deriving energy estimates which could enable us to prove that this maximal
time existence can be positive and independent of k is not the purpose of this article and is a delicate issue,
especially in this general framework and in this context of strong solutions.

A.1.2 On the linearized system

Given uw € %, f € LP(0,T;LP(2)) and vy € WQ/p"p(Q), we study the following linearized system, whose
unknown is denoted by v:

0 — kAv + div(F'(u).v) = f in Q x (0,7),
v=0 on 09 x (0,7T), (52)
v(+,0) = v in Q.

System (52) can be rewritten in operator form as
v+ Av+ B(t)v = f almost everywhere on (0,7, Vjt—o = 0, (53)

where A denotes the Laplace operator with domain D(A) = W2P(Q) "W (), and S(t)v = div(F’ (u(-, t)).v).
Sticking to the framework of [ACFPO07, Proposition 1.3] gives a sufficient condition on ¢ — [3(t) for having the
LP-maximal regularity for system (52). We recall this statement in our context and denote Lav = 0 + Av:

Proposition 6. Assume that 5 : (0,T) — L(D(A),LP(Q)) is strongly measurable. Assume that there exists
C >0 such that

1
1Bl < 5r7llvlipay + Cllvllur @) (54)

2M
for allt € (0,T) and v € D(A), where the constant M must satisfy for all A > 0
-1 -1
|(A+ La) Hz:(Lp(o,T;Lp(Q));%) <M, (LA + La) H[)(LP(O,T;LP(Q));%) <M.

Then for all f € LP(0,T;LP(Q)), vy € W2/?'2(Q) there exists a unique v € % satisfying (53).
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The wellposedness of system (52), in the context of the notion of LP-maximal regularity, is given by the
following result.

Proposition 7. Assume that u € %, f € LP(0,T;LP(Q)) and vo € W?'P(Q). Then system (52) admits a
unique solution v € % . Moreover, there exists a constant C'(u) > 0 independent of (f,vo), such that

lola < € (Ifloormemy + lollwero ) -

Proof. From Proposition 6, it is sufficient to verify that the inequality (54) holds for S(t)v = div(F'(u(-,t)).v).
Recall that W1P(Q) is a Banach algebra (this follows from [BB74, Lemma A.1]). For almost all ¢ € (0,T), we
estimate

1B®)vllLe@) < CIF (ul-,1)-vlwre @) CIF (ul-, ) wrr @ vl wre @)

CIF ()|l 0, 7:wrr @) V]l w2/ o 0)-

IN A

Note that [|F”(w)||Lee (0, r;wir(q)) s finite from [BB74, Lemma A.2], since F” is of class C*. By interpolation we

have [|v]lywz/s o) < ||vH£/pZZQ)||v||i,<,’;/’p(Q) (see [BL76, Theorem 6.4.5, p. 152] for instance), and thus we deduce
by Young’s inequality

p aP 1
B0lhoey < CIF v (5 ol + o lolware )

for all & > 0. By choosing « large enough we conclude the proof. O

A.1.3 On the adjoint system

Given u € % and qr € H™1(Q), we study in this subsection the wellposedness of the following backward linear
system for the unknown g:

—G¢— KkAg+ F'(u)*.Vg=0 in Q x (0,7),
g=0 on 90 x (0,7, (55)
q(-,T)=gqr in Q.
We define a very weak solution of system (55) by the method of transposition.

Definition 1. Assume that v € % and qp € H™Y(Q). A function ¢ € LP (0, T;L? (Q)) is a solution of
system (55), in the sense of transposition, if

T
/0 /Qq fdzdt = (gr;o(T))u-1():HL (9 (56)
for all f € LP(0,T;LP(QY)), where ¢ is the solution of system

$ — kAp +div(F'(u).@) = f in Qx (0,7),
=0 on 02 x (0,T), (57)
o(,0) =0 in Q.

Note that due to Proposition 7, the function ¢(-,T) which appears in (56) is well-defined in H}(£2), because
of the continuous embedding W2/7"?(Q) < H'(Q), since 2/p’ > 1.
Proposition 8. Assume that u € % . For all g € H™1(Q), system (55) admits a unique solution q in the
sense of Definition 1. Moreover, there exists a constant C(u) > 0 independent of qr such that
ol o0 @) < CWllarlla-1 ()
Proof. Denote by A(u) the mapping defined by

Alw) - f = (T,
where ¢ is the solution of system (57). From Proposition 7, A(u) is a bounded operator from LP(0,T;L?(2))
into H(2). Thus A(u)* is a bounded operator from H~1(Q) into L? (0, T;LP (Q)). Setting ¢ = A(u)*(qr),
we can verify that ¢ € LP (0,T;LP (Q2)) satisfies (56). To prove the uniqueness, we assume that ¢gr = 0. In

that case, if ¢ is a solution of (55) in the sense of Definition 1, then from (56), we deduce that ¢ = 0 in
LP(0,T;LP(Q)) = LP (0, T; L? (Q2)). O
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A.2 Verification of assumptions for the viscous Shallow-Water equations

In section A.1 we showed that the LP-maximal regularity framework enables us to get wellposedness for a class
of viscous partial differential equations. We are now interested in the viscous shallow-water equations, whose -
non viscous - case is considered for the numerical illustrations in section 5 (more specifically, see section 5.1 for
a discussion). This system writes as

% — kAu+div(F(u)) =0 in Q x (0,7),
ups =0 on 09 x (0,7T), (58)
u(+,0) = up in £,

with

F(U) = (’U,Q, U2i U2 gu%hp) .

In system (58) the unknown u = (u,us) = (H, Hv) is made with the height H and the velocity v. Given a
constant initial condition Hy, as initial data we consider ug = (Hp,0). We prefer to handle Hy := H — Hy,
and rather consider the non-conservative form dealing with w = (Hg,v) as unknown. The equivalent non-
conservative form of system (58) writes as

LZ# — KAHy +div((Hy + How) =0 in Qx (0,T),

%—HAU—}—(U-V)U—&—QVH#:JC in Qx (0,7), (59)
v=0 on 99 x (0,7,
(H#,U)(',O) = Uo in €,

with the condition
/H#(J;,t)dsz, te(0,7).
Q

We show in this subsection that for the non-conservative form the results of Proposition 1 and Proposition 2
hold, still in the framework of the LP-maximal regularity. The space considered here for the solution (Hx,v)
will be

w = LP(0,T; W>P(Q) N W,P(Q)) nWHP(0, T; LP(2)), (60)

with
wirQ) = {(H#,v) e WhP(Q) x [Wé’p(ﬂ)]2| /QH#dQ:O}.

The techniques of section A.1 can be used to obtain for (59) existence results that are analogous to those
obtained for (52). The steps of section A.1 are the same, except that below we adapt Lemma 3. We keep the
same notation as in section A.1.

A.2.1 LP-maximal regularity for the non-conservative form

In this section, Lemma 3 is replaced by the following one.

Lemma 4. Let be R > 0 and T > 0. Then there exists a constant C' > 0, which does not depend on R or T,
such that for v € B(TK)(R) we have

| div((Hy + Ho))lrorariy < C (1+208R) TV, (61a)
2
|0 Dellorosey < (2087R) 177 (61D)
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Moreover, there exists a constant C' > 0, which does not depend onT or R, such that for all (Hu,v1),(Hu,,v2) €
ngﬁ)(R) we have

| diV((H#l + Ho)v1) — diV((H#g + HO)UQ)HLP(O,T;LP(Q)) <

C (1+4CER) TV (l[v1 = vall e o,rewarnrmcay) + 1Hity = Haggllim o rowsr miayy )+ (623)
[(v1 - V)1 = (v2 - V)va e rimr (@) < ACYI RTV?P vy — V2l Les (0, 7wr2 v v (2)) - (62b)

Proof. Estimates (61a) and (62a) were actually obtained in Lemma 3. For proving (61b), we write:

(v V)vllwroror@) < Vol ore@)lvlie o.rwe@)T"”
< v TP,

2
IEee t0,7502/07 (52
For proving (62b), we write:

(’U1 . V)’Ul - (’1}2 . V)Ug

(01 —w2) - V)1 + (v2 - V)(v1 — v2),

(o1 - V)or = (v2 - Vvallioo, i) < VUil omwe @ lor = vzl o, rimee @n T7
+V (01 = v2)[lLee 0, 7510 @) 02 llLow (0,750 () TP
< (Il oizwarsr gy + 102l o rowwarsrogayy ) T7
o1 = vall oo 0, myw2/v0(0))»
which yields the announced estimate. O

Now the analogous result to Proposition 5 can be deduced for system (59), namely the existence and
uniqueness of a local-in-time solution (H,v) in % for (59).

A.2.2 IP-maximal regularity for the non-autonomous linearized system

Linearizing (59) around a given state (H,v), we obtain the following system with (H,v) as unknown:

%{ — RAH +div((H + Ho)v) + div(H7) =0 in 2% (0,7),
%—nAv+(u.v)f+(a-v)v+gVH=f in © % (0, T), o)

v=20 on 90 x (0,T),
(H,v)(-,0) = v in Q.

Proposition 6 can be used here, with

_ (div((H(-,t) + Ho)v) + div(Hv(-, 1))
B(#)(H,v) = ((v V1) 4+ (8. 1) - V) +gVH) )

in order to deduce the existence and uniqueness of a solution in % for system (63). For this purpose, the proof
of Proposition 7 can be adapted so that it is sufficient to estimate the only term in (63) which does not have
conservative form, namely

[(w-V)U+ @ V)vllLe) < [Pllue@llvllwee@) + [[vllue@)l[0llwre @)
<

20wy lollwrr ) < ClEll o oo ollweoge

IN

Cllv o” !
HU”LM(O,T;W?/PCP(Q)) ?HUHLP(Q) + WHU”W?*P(Q) J

where we used the Young’s inequality, for some « > 0 which has to be chosen large enough. Since adapting
section A.1.3 for studying the adjoint system of the Shallow-Water equations does not present any additional
difficulty, this part is left to the reader.
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