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Probabilistic Analysis of Counting Protocols in
Large-scale Asynchronous and Anonymous Systems

Yves Mocquard
Université de Rennes 1/IRISA,
yves.mocquard @irisa.fr

Abstract—We consider a large system populated by n anony-
mous nodes that communicate through asynchronous and pair-
wise interactions. The aim of these interactions is for each node
to converge toward a global property of the system, that depends
on the initial state of each node. In this paper we focus on
both the counting and proportion problems. We show that for
any 6 € (0,1), the number of interactions needed per node to
converge is O(In(n/§)) with probability at least 1 — §. We also
prove that each node can determine, with any high probability,
the proportion of nodes that initially started in a given state
without knowing the number of nodes in the system. This work
provides a precise analysis of the convergence bounds, and shows
that using the 4-norm is very effective to derive useful bounds.

Keywords Large scale anonymous and asynchronous system;
Counting problem; Proportion problem; Markov chain; Prob-
abilistic analysis.

I. INTRODUCTION

This paper focuses on the analysis of counting problems
in a model in which nodes are identically programmed, with
no identity, and they progress in their computation through
random pairwise interactions. As motivated by Aspnes [3],
the objective of this model is to analyze the conditions under
which nodes can converge to a state from which some global
property of the system can be locally computed. A consider-
able amount of work has been done so far to determine which
properties can emerge from pairwise interactions between
finite-state nodes, together with the derivation of lower bounds
on the time and space needed to reach such properties (e.g., [1],
[2], [4], [6], [9]). In this work, we are primarily interested
in counting problems. Briefly, each node starts independently
of each other in one of two input states, say A and B, and
the objective for each node is to eventually reach a state
from which it can derive with any high probability the exact
difference between the number of nodes that started their
execution with A, denoted by n4 in the following, and the
number of nodes that started their execution with B, denoted
by np.

The main contribution of this work is an analysis of the
time for all the nodes of the system to converge to ngy — np
with any probability fixed in advance. This analysis improves
upon the one obtained by Mocquard et al. [7] thanks to the
tools used to derive this convergence time. In [7], the 2-norm of
the difference between the vector of states of the nodes and the
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limiting distribution of these states is analyzed. In the present
paper, we use the 4-norm, and we precisely characterize the
conditions under which the 4-norm gives tighter bounds with
respect to the the 2-norm. To the best of our knowledge, such
an analysis has never been achieved before.

In the remaining of the paper we define in Section II both
the counting problem and the proportion one, and examine
in Section IV the different works that have tackled those
problems. In Section III we formally present the model in
which this work has been done. We present in Section V the
protocols run by the nodes to solve both problems. After the
statement of preliminary results in Section VI, we then study in
Section VII the moments and the distribution of the difference
between the random vector of all agents’ values and the
limiting distribution of these values. In Section VIII we analyze
their bounds and asymptotic behavior when the number n of
nodes goes to infinity. The accuracy of our analytic study
has been illustrated through numerous simulations whose main
results are presented in Section IX.

II. THE ADDRESSED PROBLEMS

We consider a set of n agents, interconnected by a complete
graph, that asynchronously start their execution in one of two
distinct states A and B. Let n4 (resp. np) be the number of
agents whose initial state is A (resp. B), and let kK = ny —
np. This paper addresses two related problems, the counting
problem and the proportion one, both defined as follows.

a) Counting problem.: A population protocol ran by all
the nodes of the system solves the counting problem in 7 steps
with probability at least 1 — 6, for any ¢ € (0,1), if for any
t > 7, it holds that for any node ¢ of the system, ¢ is capable
of computing s with probability at least 1 — 4.

b) Proportion problem.: A population protocol ran by
all the nodes of the system solves the proportion problem in
7 steps with probability at least 1 — §, for any § € (0, 1), if
for any ¢ > 7, it holds that for any node ¢ of the system, %
is capable of computing n 4 /n with probability at least 1 — 9,
without having access to the population size n.

III. MODEL AND NOTATIONS

In this work we assume that a collection of nodes are
connected by a complete graph and communicate through
pairwise and asynchronous interactions. Initially, all the nodes
start with an initial state represented by the symbol A or B,
and upon interactions, update their local state according to the
transaction function f. Interactions between nodes are random:



at each discrete time, any two agents are randomly selected
to interact. The notion of time in population protocols refers
to as the successive steps at which interactions occur, while
the parallel time refers to as the total number of interactions
averaged by n, see Aspnes et al. [3]. Note that nodes do not
maintain nor use identifiers, however for ease of presentation,
they are numbered 1,2,...,n.

We will denote by Ct(l) the state of node 7 at time ¢. The
configuration of the system at time ¢ is the state of each node
at time ¢ and is denoted by C; = (C’t(l)7 ce Ct(n)). We denote
by X; the random pair of distinct nodes chosen at time ¢ to
interact, and for every i, = 1,...,n, with ¢ # j, we define
pij(t) =P{X: = (i,))}.

We suppose that the sequence {X;, t > 0} is a se-
quence of independent and identically distributed random
variables. Since C; is entirely determined by the values of
Cy, X0, X1, ..., X¢_1, this means in particular that the random
variables X; and C) are independent and that the stochastic
process C = {C4, t > 0} is a discrete-time homogeneous
Markov chain. Note that this Markov chain is very hard to
analyze using classical Markov chains methods because its
state space is quite complex. Nevertheless, as we will see,
the simplicity of the transition function f allows us to get
interesting results.

IV. RELATED WORK

The closest problems to the one we address are the com-
putation of the majority (see [4], [6], [2], [9], [1]). In this
problem, all the agents start in one of two distinct states and
they eventually converge to 1 if K > 0 (i.e. n4 > np),and to 0
if K <0 (i.e. ng < np). Draief and Vojnovic [4] and Mertzios
et al. [6] propose a four-state protocol that solves the majority
problem with a convergence parallel time logarithmic in n but
only in expectation. Moreover, the expected convergence time
is infinite when n4 and npg are close to each other (that is s
approaches 0). Angluin et al.[2] and Perron et al. [9] propose a
three-state protocol that converges with high probability after
a convergence parallel time logarithmic in n but only if &
is large enough, i.e when |na — ng| > \/nlogn. Alistarh
et al. [1] present a nice protocol based on an average-and-
conquer method to solve the majority problem. The first type
of interaction is close to the one used in this paper while the
second one is used to diffuse the result of the computation
to the agents that have not decided yet. Actually, to show
their convergence time, they need to assume a large number
of intermediate states because they need to prove that all the
agents with maximum positive values and minimal negative
values will have sufficiently enough time to halve their values.
Note that in practice, their algorithm does not require more
than n state to converge to the majority. Note that the protocol
proposed by Jelasity et al. [5] computes the average of the
initial values of the nodes, as done in the present paper,
however, in their protocol nodes act synchronously. Finally
in a previous work [7] we have presented a solution to the
majority counting problem, whose originality was a proof of
convergence based on tracking the euclidean distance between
the vector of all agents’ states and the limiting distribution of
these states. In a more recent work [8], we have provided an
analysis which shows that when nodes can only manipulate
integers, then our solution to both the counting problem and

the proportion one are optimal both in time and space. In
the present paper, we tackle the case where nodes manipulate
dyadic rational numbers, and we provide tighter bounds on the
time needed for each node to converge to the sought result.

V. THE COUNTING AND PROPORTION PROTOCOLS

Initially, all the nodes 7,1 < ¢ < n start with a symbol

A or B that provides their initial state C’éi). Let m be any
positive integer. We set

c={ ™,

Interactions between nodes are orchestrated by a random
scheduler: at each discrete time ¢ > 0, any two indices ¢ and
j are randomly chosen to interact with probability p; ;(t).
Note that the random scheduler is fair, meaning that any
possible interaction cannot be avoided forever. Once chosen,
the pair of nodes (i, ) interacts and both nodes update their
respective state Ct(z) and C’t(j ) by applying the following
transition function f, leading to state Cyy1, given by

(c8h0) = 1 (ci. )

_ (e 4 ¢+ 0
2 2

if the initial local state is A
if the initial local state is B.

and C’t(ﬂ = C’t(h) for h # 1, j.

At any time ¢, and upon request from the application, any node
i of the system can provide its estimation of Kk = n4 —np by
returning w;, defined as

{Cf)n 1J
w; = + = .

m 2

We show in the following (see Corollary 7) that with any
high probability, w; = & for any node 7 in the system. Note
that the values taken by the variables C’t(’) belong to the set
of dyadic numbers (the rational numbers whose denominator
is a power of 2) of the interval [—m,m].

The proportion protocol uses the interaction function f
defined in Relation (1), and the estimation of the proportion
na/n is defined as

W — C’t(i) +m
Loom
Note that node ¢ does not need to know the size n of the
population to compute the proportion of nodes that started with
symbol A. We show with Corollary 8 (shown in Section VII)
that with any high probability and with any high precision,
wj &~ na/n for any node ¢ in the system.

VI. PRELIMINARY RESULTS

The following Lemma states that the sum of the entries of
vector C} is constant.

Lemma / (/7]): Forall t >0, ", CV =5 8.



We denote by ¢ the mean value of the sum of the entries
of C and by L the row vector of R™ with all its entries equal
to ¢, that is

L 9= (0
= = d L= .
14 nE C;” an ..., 0

i=1

For every d € N\ {0} and z = (z1,...,2,) € R", we will
use the d-norm and co-norm of z denoted by ||z||4 and ||z o,
defined by

n 1/d
lzfla = (Z Ixild> and ||z = max |z;].
P i=1,...,n

It is well-known that these norms satisfy

lzlloo < llzlla < n!/|zo

This shows in particular that

lim |[zflg = ||z - )
d— 00

For the sake of simplicity we introduce the following notations

yt(z) = Ct(i) —fand Y; = (ygl)a cee 7yt(n))7
that is YV; = Cy —

The next theorem states that, for every d, the d-norm of
vector Y; is decreasing with ¢.

Theorem 2: For all d € {1,2,...,
([[Yella);>o is decreasing.

oo}, the sequence

Proof: Suppose first that d is finite with d > 1. From
Relation (1), we have, for every ¢t > 0,

IIYtHHif = |vllG—

d
( ) + y(J)

2

()|

‘ym‘ Lix,=(igy- )

>t
1,j=1

d

The real function g defined by g(x) = x® is a convex function

on [0, 00), so for every a,b > 0, we have

d
ad+bd22<a;b)

Taking a = yt(i) ,b= ’yt(j)’ and using the fact that |a|+ |b| >
la + b|, we get
(@) ;
ald L d ‘yt ‘ () 4 y(])
o] 22 2 225

which means that the double sum in (3) is non negative. This
proves that [[Yii1lg < Y]l ie. that [|Yipifla < [|¥ifla If
d = o0, by taking the limit in this inequality, we obtain using
< ||Y¢||oo» Which completes the proof. [ |

From now on, we suppose as usual in such studies that X}
is uniformly distributed, i.e. that is

1

Pl = =y

VII. MOMENTS OF ||Y;|l2 AND ||Y:]|4

We study in this section the moments of ||Y;||2 and ||Y;||4
which will be used to analyze their distributions. To avoid
triviality we suppose that n > 3.

Theorem 3: For all t > 0, we have

E (Vi) = (1- g ) E (Wil
R T (EA5 P

Proof: By taking the expectations in Relation (3) and
using the fact that X; and Y; are independent, we obtain for
d =4,

E ([Yeral3) = E (Yell3)
n N @ 4,0

-> E (yt()) +<yt(])) —2<y2y> pii(t)
ij—=1

=E (Ivell3) - nn—1)

el ) () - (5] e

4,5=1
The double sum in (5) can also be also written as

n N 4 N 4 (Z)+ (4)
] Yt
> () + () 2( 2 )

R CRNCOR

Consider theses 3 terms separately. For the first one, we have

2 () ()) = )

4,]=

*IIYII4

Concerning the second term, since by definition of ¢, we have

S =3 =0 ©)
i=1

i=1

we obtain

L35 (6 )



Unconditioning, we obtain

Concerning the third term, we have
3 & M2/ (N2 3 N2 — N 2 4 4 1
1 Z (yt( )) <yt(J)> 1 Z (yt( )) (yt(])) E (|\Yt+1||2) =E (||Y;£H2) - n(n —1)
ij=1 i=1 j=1
3 n ; N2 1 & ; N 4
= 2|l <E (V3D (u? -u?) =1 2 (v )
Q=1 Q=1

We then obtain
The first double sum can be written, using (6), as

n 7 J 4
VL () o () .
> (") +(w 2 @ @) )
> (o) =2l

ij=1
™m 3 ij=1
= 2wl - Il | |
In the same way, using (6), the second double sum writes

Relation (5) becomes
n ) N 4
7 3 (y(z) _ y(ﬂ)
4\ _ 4y 4 t t
B (Vi) = B (W) ~ g gy B (1¥20) =,

1 CORICORICONCY

+ 2 m(Wll),
i,j=1
() () (68) ()]

dn(n —1)

that is
E(Yenld) = (1= g5 ) E (W1 A
4(n—1) = 2n||Yi|[3 + 6]Yz[]5.
3
E (Y 4 . .
+ 7471(” ) (H t||2) ) Putting together these two results gives

. 4y _ 4
which completes the proof. m E([Viull) =E([Y:l2)

In order for this result to be really interesting, we need to — ;IE] {2n|§/;5||‘21 — EHYtHi — 3|Yt||‘2l} ,
evaluate fourth moment of the 2-norm of Y;. This is the goal n(n—1) 2 2
of the next theorem. .

that is
Theorem 4. For all t > 0, we have An — 3
E (I¥ialf) = (1- E (Ivil3)
dn —3 2 2n(n —1 2
E ([Yitall5) = (1 - 2n(nl)> E (|[Y:3) 1 ( )
+o— B (1Y),
2(n—1)

1
mE (Iv2ll) - @)
which completes the proof. ]

Proof: Applying Relation (3) with d = 2 leads to We are now able, using Theorems 3 and 4, to obtain explicit
expressions for the moments of ||Y;||2 and ||Y:||4 in function
of those of ||Yl|2 and ||Yp]|4.

Corollary 5: For every n > 3 and ¢ > 0 we have,

+

1Yiall3 = Yell3—

n N 2 N 2
> (yt(”> +(y§”) -2

) N 2
yt) 4y )
— (Xo=(i)}

2
i,j=1 6at + nBt 3(8t — ot
s 1 (4) M\ 2 E (HY;SH?L) = WE (||Y0||i) + (nf(i)E (HYOH%) 7
=¥l =5 2 (yt — ) Lixi=Giany- 4y _ 2n(8" —a) o nal + 68 4
B (1¥il) === 55 B (1%lld) + = 55— E (1%l1).

ij=1
By taking the conditional expectations with respect to X; and 0
where

using the fact that X, and Y; are independent, we obtain
™m—6

2
=1—-— .
1 and dn(n — 1)

E ([Yerallz | Xe = (5. 5)) a=1-—=
2 .y
= E ((IYi]3)* | X = 6.9))
e (|- 1 ( @ j))2 2 Proof: Introducing the column vector U (¢) defined by
tll2 Y Y
? 2 1 ) . E (|Iil14)
— & () ~E (s ) 1l - 1 (- o). O={ equm



the Relations (4) and (7) can be written, for ¢t > 1, as U(t) =
AU (t — 1), where A is the (2,2) matrix given by

) 7 3
C4n—1)  4n(n—1)
A=
1 dn —3
2(n—1) C2n(n—1)

We easily obtain, for all ¢ > 0, U(t) = A'U(0). The
eigenvalues of A are

m—6
dn(n—1)

Note that since n > 3, we have 0 < a < 3. The eigenvectors
Vo and Vg are

oo (L))

We then have

a=1-—

and g =1-—
n—1

1 6al +nBt  3(B —ab)
Al =
n+6 (Bt — at) nat + 64t
This leads to
6at + npt 3(Bt — at)
E (||| = ———=F (|Yoll4 = E(|YE
(I%113) = =222 =B (I%l1f) + =22 E (1%4)
E (1%04) = 22 = 2O (i) + " (v )
ti2 n+6 ofl4 n+6 oti2/
which completes the proof. ]
It has been shown in [7] that
1 t
E(Wil) = (1-727) B(GB).  ®

Using this result and the previous theorem, we get the follow-
ing expression of the variance of ||Y;||2 which is denoted by

V (I[V113)-

V(Ivel3) = B (IIVell2) -

E(|v:[3)*
2n(ﬁ a)

nat + 643
= Yol + ——=—

1 \2 b2
B Gy E (|[Yol12)"

By definition of C’(i), using the fact n = n4 + np and
introducing the notation p, 4 = n4/n, we have

ZC”

This expression leads to

Molg =Y () = 3 G
i=1 i=1

= 4nm®py a(1 — Py a). (10)
We then have

E (|[Yoll3)

(na —np)m = (2pp,a—1)m. (9)

—nl? =nm? — n?

1Yol3 = 16n*m*p2 4(1 — pn,a)? (11)

and in the same way, we obtain using the relation ny —np =
nl/m

mal =3 ()"
=1
::55[<cg”)4-4(6%“)464-6(6%“)262-4(%”ﬁ3+£4
=1

= nm* — 4nl?m? + 6nl>m? — ant* + ne*

=n(m — £)(m + £)(m? + 30?).

Using Relation (9), we obtain

—Pn,a)3Pp 4 — 3pna+1). (12)

Note that the maximum of function z(1—x) is reached at x =
1/2 and its value is equal to 1/4. The maximum of function
x(1 — z)(32% — 3z + 1) is reached at points = = (3 £ /3)/6
and its value is equal to 1/12. Thus

. [IYoll3 < n®m* and ||Yoll; < 4nm®/3. (13)

Yol = 16nm*p, (1

[Yol3 < nm?

The equality occurs when p, 4 = 1/2 for ||[Yo||3 and ||Yo]|3
and when p,, 4 = (3 +1/3)/6 for ||Yo|1.

Theorem 6: For every n > 3, for all € > 0, § € (0,1)
and t > 7, we have P{||Y}|lcc > ¢} <, where

dn(n —1) 13m*n
T = ln .
™ —6 3e4d
Proof: Using the inequalities (13), we get
dnm*(6a’ +npBt)  3n?mi(Bt — at)

E(|v:3) <
(” t||4) — 3(n+6) n+6
1 [13min2pt 4t
_n—|—6[ 3 (3n—8)mna}
13min?pt < 13minpt
3nt6) — 3

From Theorem 2 and the Markov inequality, we have for all

e>0andt>1T1

P{Villoo > ¢} = PAIYIL, 2 £} < P{IYE > e}

B ([Y-]3) _ 13m*ns”
et - 3t

For all « € [0, 1), we have In(1 —z) < —x which is equivalent

to (1 —x)™ < e~ 7*. By definition of 7, this leads to

< P{|Y;]]3 > &'} <

T 4

/BT = (1= n—6 < 6—7—(7n—6)/(4n(n—1)) — 3e%4 )
dn(n—-1)) — 13mn

We then obtain for ¢ > 7, P{|Yi|lc > €} < 4, which

completes the proof. ]

The following result shows that after 7 pairwise inter-
actions, each node is able to provide the value of x with
probability at least 1 — 4, for all § € (0, 1).

Corollary 7: For every n > 3, for all § € (0, 1), for every
t > 7, we have

@
1
PHQ n QJ — k&, foralli—l,...,n}Zl—é,
m




where

~dn(n—1)
7=~ (5In(n) +In(208/3) — In(9))..

Proof: By taking ¢ = m/(2n) in Theorem 6, we get

- % (51n(n) + In(208/3) — In(5))

and thus for all ¢ > 7 and 6 € (0,1), we have
P {||Y;||, = m/(2n)} < 6. Recalling that Y; = Cy — L and
that £ = km/n, we obtain

P {|C, - Lll, > m/(2n)} <6
S P{|C L, <m/(2n)}>1-5

@P{’Cfi)—@‘<ﬁ, \ﬁ:1,...,n}>1—5
n 2n
(1)
(:HP{‘C’: n—,‘i
m
(1)
(:HP{/{< G n
m

This last inequality implies that

cWn 1
113“ t "+J:n, foralli=1,...,n}>1—6,

1
<§, VZzl,,n}zl—é

1
+5 <At vz'=1,...,n}z1—5.

m 2

which completes the proof. ]

Similarly, the following result shows that after 7 pairwise
interactions, each node is able to provide the proportion p,, 4 =
n 4 /n of nodes having initially the symbol A, with probability
at least 1 — ¢, for all § € (0,1).

Corollary 8: Foralln >3, > 0,6 € (0,1) and ¢t > 7,
we have

(1)
IP{ M—pnA <&, forallizl,...,n} >1-9,
2m ’
where
- % (In(n) — In(48/13) — 41n(e) — In(5)) .

Proof: By replacing € by 2me in Theorem 6, we get

r= =D ) — In(48/13) — 41n(e) — In())
™m—06
and thus for all ¢ > 7, ¢ > 0 and § € (0,1), we have
P {||Y]|, > 2me} < 4. Recalling that ¥; = Cy — L and that
¢ = (2pp,a — 1)m, we obtain following the same lines used
in the proof of Corollary 7

P{|C, ~ Ll > 2me} <4

om — DPn,A
which completes the proof. [ ]

<E7Vi:1,...,n}>1—(5,

VIII. THE STRENGTH OF THE 4-NORM OVER THE

2-NORM

In this section, we show how effective the 4-norm is to
derive useful bounds on the convergence speed of our solution.
More precisely, we compare the results obtained when using
the 4-norm with the ones previously got with the 2-norm. In
the following, we obtain bounds and the asymptotic behavior
of the moments and of the distribution of ||Y||2 and ||Y| 4
when the time parameter ¢ is equal to anln(n), for a real
constant ¢ > 0 and when n goes to infinity. This choice of
t is meaningful because it is of the same order as the lower
bound 7 of the number of steps needed for any node ¢ in
the system to converge either to p, 4 = na/n or to x with
any high probability. Finally, without any loss of generality we
suppose that m = 1 (recall that m and —m are the initial value
respectively associated to symbols A and B, see Section V).

Recalling Relations (10) and (12), we introduce the nota-
tion

Y, 2

Dny = 4pn’A(]- pn,A) H ’;)LHQa
D, o= Yo |4
n,2 16pn,A(1 pn,A)(?)pi’A — Spn,A + 1) _ || 2”4 )

Using (13), we have D,,; < 1and D, 2 <4/3, foralln > 1.
Theorem 9: For all ¢ € (0,400) and n > 3, we have
E ([[Yianinmll3) <n'"*Dypy <n'™®
and

E (”Yfanln(nﬂ ||§) n ~ 77’17

—— 00

a
Dn,l-

Proof: See Appendix. [ |
Theorem /0: For all a € (0,+00) and n > 3, we have
E (I[¥fan n(ny [13)
S Diyan(l—a) + 2(Dn,2 + 3DZ’1)n(4—7a)/4
S n?(lfa) + (26/3)71(477(1)/4

and

E ([ Yan @ |l3)

D2 n?t=a) if a € (0,4)

~_ {8 2Dyo+3D2 UM if g € (4,+00)
(2Dp2 +7D7 )06 if a = 4.

Proof: See Appendix. m

Theorem //: For all a € (0,4+00) and n > 3, we have

E ([ Yianmll1)  ~_ (Dnz +3D; ))n* 7/,

n—— oo

E (|Yian e |l1) < 48071727 4 (13/3)n=70)/4,

Proof: See Appendix. ]

Using these results and the Markov inequality, we obtain
the following bounds on the oco-norm of Y4y, 1n(n)]-



Theorem /2: For all a € (0,400), n > 3 and € > 0, we
have

nl—a

IP{HY[anln(n)] Hoo > 6} < ) (14)

n2(17a) +(26/3 n(477a)/4

48n 172 4 (13/3)nl4 T/
et )

]P{HY[anln(n)] HOO > 5} <

IP{HY[anln(n)] Hoo > 5} <

(16)

Proof: See Appendix. [ |

Note that the bound of (14) has been obtained from the
results of [7] and both bounds of (15) and (16) have been
obtained from our new results on on the use of the 4-norm. It
is quite immediate to check that for all a € (0,+c0), n > 3
and £ > 0, bound of (16) is less than or equal to bound of (15).
In order to compare the bounds of (14) and (16), we suppose
that e = n=°, with b > 0. With these values of ¢, we denote
respectively by f,(a,b) and g, (a,b) the bounds of (14) and
(16), that is

fn(a, b) — n17a+2b7
gn(a,b) = 48n~ 172040 1 ?n(477a+16b)/4'

The comparison between f,(a,b) and g,(a,b) consists in
determining the domains Dy and D, defined by

Dy = {(@,) | fula,) < gula,b) and lim_fu(a,b) =0},
Dy = {(@,b) | gn(a,b) < fa(a,b) and T _ga(a,b) = 0}.

In order to be complete, we denote by D the domain in which
the bounds (14) and (16) are useless, i.e. the domain defined
by

D = {(a,b) | nh—n>loo fn(a,b) #0 and nh—1>noog"(a’b) #£0}.

Note that the condition lim, ., fn(a,b) # 0 (resp.
lim,,— 00 gn(a,b) # 0) is equivalent to lim,,—, fr(a,b) =
oo (resp. lim, o gn(a,b) = o).

Domain D, (resp. D») represents the region in which the

4-norm (resp. 2-norm) gives tighter bounds with respect to the
2-norm (resp. 4-norm).

Theorem /3: For all a € (0,4+00) and n > 3, we have

Dy = {(a,b) |20+ 1 < a < 8b/3},
Dy ={(a,b) | a > 8b/3 and a > 16b/7 + 4/7},
D ={(a,b)|a<2b+1and a<16b/7+4/7}.

Proof: See Appendix. ]

Figure 1 shows these different domains and thus the benefit
obtained by using either the 4-norm or the 2-norm.

It is easily checked in Figure 1 that the percentage of points
(a,b) belonging to domain Dy, which corresponds to the use
of the 4-norm, is much more greater than the percentage of
points (a,b) belonging to domain Ds, which corresponds to
the use of the 2-norm.

Dy
a 4
3
D

2

1 a=2b+1

a=16b/7+4/7

a=28b/3

0 .

0 0.5 1 1.5 2 2.5 3
b
Figure 1. Domains D3, D4 and D for a € (0,8] and b € (0, 3].

In order to illustrate this figure with numerical values, we
have for a = 2 and b = 1/4,

i 13 48
vn 3nyn  nt
and Figure 1 shows, since (2,1/4) € Dy, that
1 13 48 1
I Y] nln(n e Z S —F — S r—
{l [2n In( )]” n1/4} 3n\/ﬁ+n4 NG

For a = 7.5 and b = 3, we have

fn(2,1/4) = and ¢,,(2,1/4) =

1 13 48
fn<75;3) = m and g'n(75>3) = 3n1/3 H
and Figure 1 shows, since (7.5,3) € Da, that

1 1 13 48
P {||Y|'7.5n1n(n)'\ ||oo > ’I’L:‘} < m < 37171/8 + F

For a = 2 and b = 1, we have

13n13/4 48

3 n

and Figure 1 shows, since (2,1) € D, that those values are
useless to bound the quantity IP {||Y(7,5n ()] lloo > 1/n3} )

fn(2,1) =n and g,(2,1) =

IX. EXPERIMENTAL EVALUATION OF THE COUNTING
PROBLEMS

This section shows how tight our bounds are, by comparing
the relation of Corollary 7 to the results obtained via extensive
simulations in two cases, for the first k = 0 and for the second
Kk = n/2. We also compare these bounds to the ones obtained
by [7] in which the analysis is based on the 2-norm. The
counting problem is equivalent to the proportion problem with
e = 1/(2n), per example the counting problem with n = 1000
(see Figure 3) is like the proportion problem with £ = 0.0005,
the advantage of this problem is that it could be compared
with the results obtained in [7].

A simulation consists in the following steps: first, all the n
nodes are initialized to m or —m (without loss of generality,
we set m = 1). In the following, two scenario are discussed:
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Figure 2. Parallel convergence time as a function of n when § = 10~2 and
N =10 for n < 20000, N = 10* for n > 20000.
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Figure 3. Parallel convergence time as a function of § when n = 10% and

N =106,

in the first one, 50% of the nodes are initialized to m and
the other ones are initialized to —m (thus x = 0), and in the
second one, 75% of the nodes are initialized to m and the
other ones are initialized to —m (thus x = n/2). Then, at
each step of the simulation, two nodes are randomly chosen to
interact and update their state. The simulation stops when all
the nodes output x. We have run N independent simulations
and have logged the N number of performed interactions
71 < ... < 7n. The convergence time is then TIN(1-8)7> with
d € (0,1). Figures 2 and 3 depict the convergence parallel
time 7y (1-5)) /n (recall that the convergence parallel time is
equal to the convergence time divided by n) for both scenario,
the bound 7’ obtained from Relation (7), and the bound 7"
obtained from Theorem 4 of [7],i.e. 7/ =41n2+3Inn—1nd.
Figure 2 clearly shows that the bound 7/ given by Corollary 7 is
very close to the parallel time obtained in the simulations, and
greatly improves upon our previous results, i.e. 7”. Figure 3
confirms the refinement of our theoretical evaluation. It shows
that our present analysis is tighter than our previous one
whatever the required precision of the computation.

X. CONCLUSION

In this paper we have presented a very precise analysis of
the time required for each node to solve both the counting and

the proportion problems. Our work relies on the use of the
4-norm, and a comparison of bounds derived with both the
4-norm and the 2-norm shows the conditions under which it
is beneficial to use the 4-norm or the 2-norm. We might sense
that the use of the d-norm, for d > 4, would give more refined
results but it would give rise to a much more intricate analysis.
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APPENDIX
This appendix is dedicated to the proofs of Theorems 9, 10, 11, 12 and 13.
Recall that we have defined D), ; and D, 5 as

[[Yol13 [Yoll3

and Drp = 16pn,4(1 = pn,a) (3P) 4 = 3Pna +1) = 7= 24

Dn,l = 4pnA(]- 7pn,A) =

Recall also that, using (13), we have D, ; <1 and D, » < 4/3, for all n > 1. Moreover, we will frequently use the inequality

forall x € [0,1) and v > 0, (1 —2)” < e ¥”.

Theorem 9 For all a € (0,+00) and n > 3, we have

E (Y antnm)1l3) <n'7Dpa <0’ and E ([Yian @ 3) ~ n'"*Dy1.

n—— oo

Proof: When t = [anln(n)], we have from Realtions (8) and (10),

[anIn(n)]
1
E ([ Yanmm l13) = (1 - n—l) nD,; < e M/ (=byp,

< efanln(n)/(nfl)nDn L < efaln(n)nDn L= nlfaDn L < nlfa.

Following the same lines we also have E (||Yopn1n(n)l|3) ~ n'7%Dy, 1, which completes the proof.

— 00

In order to prove Theorems 10 and 11, we need the following lemma. We first introduce the notation v =1 —

™m—06
dn(n —1)
Lemma /4: For all a € (0,400) and n > 3, we have

we recall that « =1 —

and f=1—
n—1

a[anln(nﬂ < n72a and a(anln(n)] ~ n72a

n— oo

B[anln(n)‘\ < n77a/4 and B[anln(nﬂ ~ ,'177[1/47

)

n—— oo

,y[anln(n)'\ <n % and ,y[anln(n)'\ ~ n7o

Proof: Setting t = [anlIn(n)]|, we easily obtain

[anIn(n)]
[anln(n)] _ _ n—6 < —(™m—6)[anIn(n)]/(4n(n—1))
B 1 <e
dn(n —1)
< efa('?nfﬁ) In(n)/(4(n—1)) < 677a1n(n)/4 — n77a/4'

The same lines lead to glen™(™)1  ~  p=74/4 I the same way we have

n— oo

D) [anIn(n)] D) anlIn(n)
a(anln(n)] —(1— <(1- < e—2anln(n)/(n—1) < e—2a1n(n) _ n—2a
n—1 n—1

and also af*?™(™)1 ~  5=2¢ The rest of the proof concerning ~ is identical.

n—— oo

Theorem 10 For all a € (0,4+00) and n > 3, we have

E (”Y[anln(nﬂ H%) < D371n2(17a) + 2(Dn,2 + 3DT2L,1)n(477a)/4 < n2(17a) + (26/3),”(477@/4

and
D2 n?(1-a) if a € (0,4)
E (|Yianmmnllz)  ~_{ 2(Dn2+3D2 )n="/% if a € (4,+00)
(2Dy 2 +7D2 1)n " if a = 4.

Proof: From Corollary 5 and from Relation (11), we obtain

n
E(IYill2) = ;=

[2(Dp2 + 3D,2111)nﬁt + D271n2at — 2Dy, sna'] .

n—1

and



Setting t = [anln(n)], using Lemma 14 and Relation (13) we get the inequalities and
E (|[Yfan ) [13) 2(Dy o +3D2 )n4=70/% 4 D2 1n?079) — 2D, on'! T2

For all @ > 0, we have 1 — 2a < 2(1 —a) and 1 — 2a < (4 — 7a)/4. Furthermore, 2(1 — a) > (4 — 7a)/4 <= a < 4. Thus
E (I[Yian e 13)  ~ L{eza32(Dn2 +3D2 )nG=70/ 4 1,4y D2 0?07,

n—— oo

~
n—— o0

which completes the proof.

Theorem 11 For all ¢ € (0,4+00) and n > 3, we have

E (|Yiantn@nlI1)  ~_ (Dna+3D2 nt=70/4,

n——

E ([ Yianmey 1) < 4807172 4 (13/3)n*=7)/4,

Proof: From Corollary 5 and from Relation (12), we have
n

n+6

Setting ¢t = [anln(n)] and using Lemma 14 we obtain

E (”Y(«m In(n)] ||3) ~ (Dna+ 3D,2L’1)n(4‘7a)/4 + 6Dn72n‘2“ . 3D721’1n—2a+1

n—— oo

E ([[Y:]l7) = [(Dn,2 +3D2 | )np' + 6D, 20" — 3D2 1na'] .

n,l n,

Since for a > 0, (4 — 7a)/4 > —2a + 1 > —2a, we have
E (HY[anln(nﬂ Hjll)

Now it is easy to check that 6D,, o — SDﬁyln < 48/n. We thus obtain

(Dn,2 +3D32 )ntt=70/4,

~
n—— oo

E (|[Yfan (1 l11) < 4807172 + (13/3)n70)/%,
which completes the proof.

We then have the following results for the distribution of ||Y||oo, with ¢ = [anln(n)].

Theorem 12 For all ¢ € (0,+00), n > 3 and € > 0, we have

nlfa

IP{”Y(anln(n)] ||oo > 5} < 2

n2(1—a) 4 (26/3)n(4—7a)/4
o4

48n~17%0 4 (13/3)p4-Ta)/4

gt '

)

IP{”Y]—anln(n)] ||oo > 5} <

P{[[Yfanmm) lloc > €} <

Proof: Tt suffices to use the inequality ||z||oc < ||z|/4 and the Markov inequality. Indeed, using Theorem 9, we have

E ([Yfan menll3) _ n'~°
g? - g2

IP{”Y[anln(nﬂ ||oo Z E} - ]P{Hyfanln(n)'\ Hgo 2 52} S IP{HY]'anln(n)] ||§ 2 52} S
In the same way, using Theorem 10, we get

P{| Y an () lloo = €} = P{¥fanmm 5 = €} < PV an w2 > £}
< E ([ Yfan mm)113) - n2(1=a) 4 (26/3)n(4-7a)/4

gt gt

Finally, using Theorem 11, we obtain
P{Yian oo = €} = P ¥antau I = €} < PV iantmun I > &}
< E (| Y anmm)1ll2) - 481720 4 (13/3)n(4-Ta)/4
< o

b

et -
which completes the proof.

Recall that the domains D», D4 and D have been respectively defined by
Dy = {(a,b) | fu(a,b) < gn(a,b) and lim f,(a,b) =0},
n—aoo



D, = {(a7b) | gn(a’b) < fn(avb) and n@wg"(a’b) = 0}7

D ={(a,d) | nh—r>noo fn(a,b) # 0 and nh_r>noogn(aab) # 0},
where the bounds f,,(a,b) and g,(a,b) are given by

Fala,b) = n1=a+2 g (q,b) = 48~ 1720+ 4 En(477a+16b)/4‘

Theorem 13 For all a € (0,4+00) and n > 3, we have
Dy ={(a,b) | 2b+1 < a < 8b/3},
Dy = {(a,b) | a > 8b/3 and a > 16b/7 + 4/7},
D={(a,b)|a<2b+1and a<16b/7+4/7}.

Proof: Consider first domain Ds. The condition lim,,_, f,(a,b) = 0 is equivalent to 1 — a + 2b < 0, that is a > 2b+ 1.
Moreover we have

13
fu(a,b) < gn(a,b) <=1 < 48n?072 4 En%_:‘a/‘l.

Thus, if a < 8b/3 then we have f,(a,b) < g,(a,b). Consider now domain D. The condition lim,,_,. gn(a,b) = 0 is equivalent
to —1 —2a+4b <0 and 1 — 7a/4 + 4b < 0, which is equivalent to a > 16b/7 + 4/7. We thus have
D ={(a,b) | a<2b+1and a <16b/7+4/7}.

The rest of the plane is domain Dj,. [ |



