N

N

Asymptotic high order mass-preserving schemes for a
hyperbolic model of chemotaxis
Roberto Natalini, Magali Ribot

» To cite this version:

Roberto Natalini, Magali Ribot. Asymptotic high order mass-preserving schemes for a hyper-
bolic model of chemotaxis. SIAM Journal on Numerical Analysis, 2012, 50 (2), pp.883-905.
10.1137/100803067 . hal-00765703

HAL Id: hal-00765703
https://hal.science/hal-00765703
Submitted on 16 Dec 2012

HAL is a multi-disciplinary open access L’archive ouverte pluridisciplinaire HAL, est
archive for the deposit and dissemination of sci- destinée au dépot et a la diffusion de documents
entific research documents, whether they are pub- scientifiques de niveau recherche, publiés ou non,
lished or not. The documents may come from émanant des établissements d’enseignement et de
teaching and research institutions in France or recherche francais ou étrangers, des laboratoires
abroad, or from public or private research centers. publics ou privés.


https://hal.science/hal-00765703
https://hal.archives-ouvertes.fr

ASYMPTOTIC HIGH ORDER MASS-PRESERVING SCHEMES FOR
A HYPERBOLIC MODEL OF CHEMOTAXIS

R. NATALINI * AND M. RIBOT f

Abstract. We introduce a new class of finite difference schemes for approximating the solutions
to an initial-boundary value problem on a bounded interval for a one dimensional dissipative hyper-
bolic system with an external source term, which arises as a simple model of chemotaxis. Since the
solutions to this problem may converge to non constant asymptotic states for large times, standard
schemes usually fail to yield a good approximation. Therefore, we propose a new class of schemes,
which use an asymptotic higher order correction, second and third order in our examples, to balance
the effects of the source term and the influence of the asymptotic solutions. A special care is needed
to deal with boundary conditions, to avoid harmful loss of mass. Convergence results are proven for
these new schemes, and several numerical tests are presented and discussed to verify the effectiveness
of their behavior.

Key words. hyperbolic systems with source, initial-boundary value problem, asymptotic be-
havior, finite difference schemes, chemotaxis
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1. Introduction. It is often quite difficult to find an effective numerical ap-
proximation to hyperbolic equations with a source term. There are many different
problems which could arise, for instance: stiffness of the source term, instability of
the solutions, incorrect approximation of stationary solutions. Many ideas were in-
troduced in the last thirty years to face these problems, and many of them are just
working for a specific class of problems. Let us mention some families of schemes,
sometimes overlapping: well balanced [18, 12, 24, 4, 16], Runge-Kutta IMEX [26],
upwinding source [28, 3, 5, 1], and asymptotic preserving [23, 25]. One of the main
ideas, which can be found as a starting point for most of these schemes, is to plug the
knowledge of the analytical behavior of the solutions into the scheme, to guarantee a
better approximation, at least around some relevant asymptotic states of the problem.

In this paper, we want to study a specific problem, the numerical approximation
of a one space dimensional hyperbolic system, which arises as a simple model for cell
movement driven by chemotaxis:

Ut + Vp = 0,
v + Nug = udy — v, (1.1)
gbt_D(bwz:au_b(ba

where A, a, b, D are all positive constants. Here, the function u denotes the density
of cells in a given medium (at this level, they could be bacteria, eukaryotic cells,
etc...), v their averaged flux, and ¢ a chemotactic stimulus, produced by the cells,
biasing the movement of the population itself. Such kind of models were originally
considered in [31], and later reconsidered in [17]. Recently, some generalizations
of these models have been studied analytically in [21, 20] and later in [19], where
the analytical features were almost completely worked out, at least around constant
equilibrium states. Multidimensional extensions and more realistic generalizations
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have been considered for instance in [8, 11, 27, 6, 7], and the present study is also
aimed to shed a light on the approximation of these other models.

Clearly, this problem has to be complemented by initial conditions at ¢t = 0,
u(z,.) = uo(x), v(z,.) = vo(x), ¢(x,.) = ¢o(z), and, if we cast the problem in a
bounded interval (0, L), by a suitable choice of boundary conditions. Here, we just

deal with no-flux conditions, which are mainly relevant for biological purposes and we
use the boundary conditions

0(0,.) =v(L,.) =0, ¢5(0,.) = ¢o(L,.) =0, (1.2)

but it is possible to use the present framework to extend the present results to more
general conditions

Let us now explain the specific numerical pathology we have to face when deal-
ing with this problem. If we approximate the two first equations of (1.1) by using a
standard method as an upwind explicit method with the source term being just ap-
proximated by the Euler scheme, and the third one using the standard Crank-Nicolson
scheme, we obtain a scheme, see (3.6) below, with all the suitable properties for this
problem, which gives some coherent results around small perturbations of stable con-
stant states. However, it is possible to see that most of the stationary states of this
problem are non constant. For instance, if the total mass of bacteria is large enough,
with respect to the size of the domain and to the parameters of the system, a time
asymptotically stable stationary state for u is given by the S-shaped distribution, here
on the left in Figure 1 (more details will be given in Section 2 below). The correspond-
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Fic. 1. Numerical results for the upwind scheme on problem (1.1): asymptotic function
u is displayed on the left, function ¢ in the middle and function v on the right. FEzact
asymptotic states are displayed in black stars and numerical results for the upwind scheme
in blue diamonds. We can notice that the function v is far from vanishing as it should be.
Howewver, results in red are obtained with our alternative scheme described later on and are

very accurate. The initial datum is a non-symmetric perturbation of constant state equal to
1135.

ing flux function v needs to be constant, as for all stationary states, and so equal to
0 under the no-flux conditions. However, using this basic scheme, both functions
and ¢ are well approximated, while there is a quite large error in the approximation
of the function v, as seen in the right picture in Figure 1. This is not surprising at
all, since the standard scheme reads as follows on the first equation:

k Ak
= g0 =)+ 3 20 )
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where the last term on the right hand side is just the numerical viscosity induced by
the upwind scheme. So, when the function u is near to the equilibrium, and the second
derivative of u is large, the space step h needs to be very small, actually hu,, = o(1)
is needed, in order to make the function v constant. Therefore, if the asymptotic state
is constant, the upwind scheme will be perfectly adapted, whereas for a non-constant
asymptotic state, with a large second derivative, a new scheme has to be found. This
is a typical situation when dealing with a problem which tends toward an equilibrium
state where the flux in the conservation equation has to vanish in the time asymptotic
limit. For example, this is the case of kinetic problems (radiative transfer [13] or
Boltzmann equation near the equilibrium state). Notice that here the problem does
not arise from the stiffness of the source term, so implicit schemes are not expected to
give better performances. Moreover, higher order schemes (TVD, WENO) give some
limited results, but to radically improve the behavior of the schemes it is necessary
to take into account the qualitative behavior of the solutions.

In this paper we propose a solution to this problem by introducing suitable modi-
fications of upwind schemes, which are still globally first order accurate, but such that
their truncation error computed on every stationary solution is order two or more.
This approach was successfully used by the Asymptotic High Order schemes (AHO)
introduced in [1] to deal with dissipative hyperbolic systems, which are based on a
suitable modification of the approximation of the source terms, to take into account
for the behavior of the stationary solutions. However, in the present case, there are
two new difficulties. First of all, there are infinitely many non constant solutions to
this problem, and so it is impossible to design schemes which are exact when com-
puted on all these solutions. Actually in our framework, we cannot move beyond the
order 3 on asymptotic states. Besides, we are in a bounded domain and we have to
approximate the boundary conditions in a consistent way with the AHO modifica-
tions. It turns out that to obtain a good approximation, it is also crucial to have an
exact conservation of the numerical mass of the function u, which can be obtained
only via a further modification of the natural (upwind) boundary conditions.

Our class of schemes verifies all the above properties. Two of these schemes are
asymptotically second and third order respectively. While the second order AHO
scheme uses a standard discretization of the diffusive equation, the third order AHO
is third order on the solutions of the hyperbolic part with source, and for the diffusion
equation uses a second order three points scheme which is fourth order on stationary
solutions of the parabolic equation. Then, the coupling with the hyperbolic part of the
third order AHO is made using a fourth order discretization of ®, and the final scheme
is really third order in our numerical tests. Please notice that the computational costs
of all these schemes do not increase with respect of the standard ones.

Let us now mention that our approach is somewhat related to the well-balanced
philosophy, see for instance [16] or for the specific case of hyperbolic chemotaxis prob-
lems, see [10]. It is interesting to compare the Asymptotic High Order schemes we
obtain in this paper with the results of some very recent works on Well-Balanced
schemes [14, 15] for the same system considered here, which actually appeared only
after the first submission of the present paper. First, both methods start with the
problem of balancing the flux term for the conservation equation. The AHO schemes
use the upwinding approach to approximate the stationary solutions by using a Tay-
lor expansion in the truncation error, whereas the well-balanced approach for this
special problem uses an approximate reconstruction of ¢, which is inserted in the
7exact” solution of the stationary problem for the hyperbolic part, given by the non-
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conservative solution to the Riemann problem. Both approaches have good results,
however, concerning the accuracy, Well-Balanced schemes are only asymptotically
second order, while our schemes are respectively second and third order, always near
the equilibrium. An advantage of the AHO schemes is that they are really easy to be
computed and that they can be extended in a multi-dimensional setting, since they are
not related to the solutions to the Riemann problem. However, adequate boundary
conditions and mass conservation are automatically obtained using the well-balanced
approach, whereas a particular care for them is needed for our method, even if this
can be achieved by simple modifications of the original upwinding conditions.

Finally, we want to remark that if in equation (1.1) we replace the term u¢, with
a general function f = f(z,t), we obtain just the dissipative 1D wave equation with
an external forcing term, see equation (4.2) below. If f = 0, both AHO and Well-
Balanced schemes are exact on the stationary solutions, since these solutions are just
linear functions of x. When a primitive function of the source term f is known, it is
easy to find AHO and Well-Balanced schemes which are both exact on the stationary
solutions. That is the reason why the main focus of our paper is in setting up the right
framework for the upwinding approach in the approximation of the external source
term f when no analytical primitive function is known, as in the case of chemotaxis,
where it is impossible to select a unique stationary solution.

The plan of this paper is as follows. In the next section we recall some analytical
features of problem (1.1) and in Section 3 its approximation is proposed using a basic
upwind/Crank-Nicolson scheme. A general class of AHO schemes is introduced in
Section 4 and their main properties are established. Next we study the problem of
boundary conditions and determine a new set of conditions to be imposed to preserve
the numerical mass of our approximated solutions. Specific instances of AHO schemes,
second and third order, are introduced in Section 6, and their convergence is proved
in the following section. Finally, Section 8 is devoted to some numerical experiments,
which illustrate the behavior of our schemes and their actual accuracy.

2. Some analytical backgrounds. In [19], some results about global existence
and stability of solutions to problem (1.1) were obtained on the real line R and on a
bounded interval [0, L], and in this case with the no-flux boundary conditions (1.2).
Let us recall the main features of this problem, which are going to be useful in what
follows. The first remark is that the total mass of u is conserved in time, namely

I(t) = /[OL] u(z,t)dx = I1(0) = /[07L] u(z,0) d. (2.1)

Symmetry is also conserved, which is, if the inital datum satisfies (u, v, ¢)(L —z,0) =
(u, —v, ¢)(x,0), then for all times ¢t > 0, we have (u,v,¢)(L — z,t) = (u, —v, ¢)(x, t).

Another remark is that for all stationary solutions, the function v vanishes. In
[29], many results about these stationary solutions were obtained and were recalled
in [19]. First, there exists a class of constant stationary solutions, namely (u,v, ) =

a

(U,0, EU)’ for some given constant U > 0. For bounded intervals, the time asymptotic
stability of constant stationary states for the hyperbolic case of system (1.1) was

proven in [19]. Namely we showed that (u,v,¢) = (U,0, %U) is a stable stationary
2 2
solution for U < U; = —(D% +b), with an exponential decay rate, whereas the

constant states are in general unstable for U > Uj.
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Besides, there exist also infinitely many non-constant stationary solutions. They
can be displayed as points on a graph [19] where a stationary solution (u,0,¢) is
represented by the couple (I(0), ¢(0)) of the total mass of u defined at equation (2.1)
and the value of ¢ at point z = 0. On this graph, non-constant stationary solutions are
organized as branches, beginning at some bifurcation points on the line of constant
stationary solutions By numerical experiments we obtained information about the

stability of non constant stationary solutions and we found that the first branch,
2 2

A T

beginning at U; = —(Dﬁ +b), appears to be also stable. However, if the initial
a

datum is symmetric, the asymptotic solution cannot be the non constant solution on

the first branch, which is not symmetric. In that case, it was proven in [19] that the

asymptotic behavior of the solutions will be given by the constant stationary state if
A2 4r?

the mass is lower than Uy = — (D — + b). Numerical simulations indicate that, if

the mass of u is greater than Us, the non constant stationary solution of the second
branch will be stable for symmetric data.

3. A basic upwind scheme. To introduce our schemes, first we diagonalize

system (1.1), by setting w = %(u - ;), z= %(u + g) This yields
Wy — AWy = % (= (e + XMW+ (A= ¢2)2),
st Az = o (60 + Nt (60~ )2). (31)
¢t — Dopzz = a(w + 2) — bo,
and the boundary conditions now read
w(0,.) = 2(0,.), w(L,.) ==2(L,.), ¢:(0,.) = ¢(L,.) =0. (3.2)

To introduce the numerical approximation, let us denote by h the space step and by

Ak
k the time step, linked by the usual hyperbolic CFL condition 5 < 1. We consider

the discretization points x; = jh, 0 < 7 < M + 1, with 29 = 0 and xpr41 = L. The
discretization times will be given by ¢, =nk, n € N.

Let us denote by wj (resp. 2}’ and ¢7) the approximation of w(x;,t,) (resp.
z(z;,t,) and ¢(x;,t,)). Therefore, the discretization vectors at time ¢,, will be denoted

by W" = (wf, -, wyl\L/I)T’ Z" = (21, Z?\Z)T and " = (¢7, -+, ¢nM)T We
approximate the two first equations of system (3.1) by using an upwind explicit scheme
and the third one using the Crank-Nicolson scheme in time and a finite difference
method of order two in space. The boundary conditions are treated as follows. From
conditions (3.2), we have zy = wy and wy,,; = zy;,,. Since wi ™t and 25\7-5-11 are
directly computed using the upwind method, we simply compute the missing values
of w and z on the boundaries by

k k k k
1 1 1 1
20T = wp Tt = (1 — /\h) wh + )\Ew?’ wx/{t_l = z;\’jﬂ = (1 - /\h) 2 + )\Ez]"\/[
(3.3)
The function ¢ satisfies homogeneous Neumann boundary conditions and we use a
standard second order rule to approximate its derivative, which yields:
491 — o3 AP% — Phra

G = ——5— Phys1 = 3

- (3.4)



6 R. Natalini and M. Ribot

This enables us to compute @7 by using the following approximation:

T
0 = o (505 —0n. 65 = ot ok s R - h) - 39)
with (®;)5 = (®;)341 = 0 on the boundaries. This vector is needed for the approx-
imation of the two first equations of system (3.1).
Therefore, setting M and My as the M x M matrices

2/3 —-2/3 (0)
-1 2 -1 ) N
-1 2 -1
(0) —-2/3 2/3
we consider the following scheme, with 1 < j < M
n+l _ . n )\k n n d k n n
w; T = wy E(wjﬂ_wj) 2)\( 2)j (W] +z7) — 5(% —z7),
" k k k
2 =27 = Ap (2 = )+ oy (Ba)] (W] + ) + S (w] = 2,
k k
et = Myt ((1 — b§)<I> — ﬁDMcbn +a= (W" + Wt 4 zn 4 zn
(3.6)

Since the spectrum of M is contained in the disk D(2,2) = {p € C : |u— 2| < 2},
the matrix M is invertible without any condition on k£ and h.

The consistency of this scheme is well-known. Moreover, it preserves some prop-
erties of the original system; namely, constant stationary solutions, conservation of
mass, symmetry with respect to the transformation (x, ¢, u, v, ¢) — (L—x, t,u, —v, @).

In order to prove it, we need to rewrite scheme (3.6) and the boundary conditions
(3.3) in the initial variables u and v using the relations u = z + w and v = A\(z — w).

Conservation of constant steady states. System (3.1) has constant station-

U U
ary solutions of the form (u, v, ¢) = (U, 0, %U), which read (w, z,¢) = (57 5 %U) in
the diagonal variables. We can check with a simple computation that scheme (3.6)
conserves them exactly.

Mass conservation. We have seen that an important feature of system (3.1)
is that the mass I(t) of the function w is constant in time. Let us define a discrete
version of the mass of the density function u at time ¢,, on the interval [0, L] using the

trapezoidal rule, Z7 ( + Z '+ MH) . Using scheme (3.6) and boundary

conditions (3.3) in the initial Varlables u and v, we obtain that Z} ™' = Z7, that is to
say that the mass is preserved by the scheme.

Conservation of symmetry. Finally, we can also prove that the symmetry
properties are satisfied, namely that if (SU?, SV, 8®°%) = (U", -V, ®°), with S =
1
, then for all n € N, (SU™,8V", 89") = (U", -V",d").
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PROPOSITION 3.1. The scheme (3.6), supplemented by the numerical boundary
conditions (3.3) and (3.4), is a consistent scheme for system (3.1). It is also an exact
scheme on constant equilibrium solutions, it conserves the total numerical mass and
the symmetry of solutions for symmetric initial data.

4. A more general class of schemes. In view of the bad behavior of the basic
scheme (3.6) near non-constant stationary solutions, as mentioned in the Introduction
(but see Section 8, for more details and numerical tests), we are going to deal with
a more general class of schemes, which are based on the asymptotically high order
schemes (AHO) introduced in [1]. These schemes are more precise than standard
schemes near non-constant asymptotic states and so they can avoid the failure of
standard schemes. So, let us outline briefly the core ideas which shape AHO schemes
for general hyperbolic systems.

Let U be a solution to the general linear hyperbolic system

U, + AU, = BU + F, (4.1)

and let U™ = H(U™, F™) be a numerical scheme which is linear in U and consistent
with system (4.1). Let T be its local truncation error. Let us assume that the
local truncation error is only first order on a smooth solution of (4.1), that is to
say TH(U) = O(h + k).We also consider generic stationary solutions U to the same
problem, namely such that AU, = BU + F.

DEFINITION 4.1. We say that the scheme U™ = H(U™, F™)is (locally) Asymp-
totic High Order of order p, which will be denoted by (AHO)P, for system (4.1),
if the scheme is of order p on every stationary solution U, i.e. TH(U) = O(hP).
Now, assume that Uis a stationary time asymptotic state for U, namely U — U=
7(1/t), ast — o0o,in some appropriate functional space topology, where 7 is a mod-
ulus of continuity. Then

THW) =TH(U - U) +TH(U) ~ 7(1/t) + O(hP),

for some modulus of continuity 7, possibly depending on h; i.e.: for large times the
effective (local) truncation error for the scheme is higher than the basic order of the
scheme. As we shall see later on, this time asymptotic improvement of the scheme is
sufficient to balance the scheme around stationary solutions.

In the following, we are going to deal with a general right hand side term f,
instead of the term ¢, u in system (1.1), and so we shall omit the parabolic equation
for ¢, which will be treated as before. Therefore, we consider the following linear
system, for z € [0, L],

{utJrsz, (42)

v+ ANy = f—w

with the boundary conditions v(0,.) = v(L,.) = f(0,.) = f(L,.) = 0. Thus, we will
consider a more general form of the source term and we will propose a class of schemes
which are independent of the form of f and which consequently work for every source
term f. In the following, some numerical tests will be presented in the case of an
explicitly given function f.

We reconsider the system in diagonal variables, that is to say

wtf)\wzzl(sz)—if

2 2\ (4.3)
zt+ Az :l(wfz)Jrif
T 2\
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Let us denote by w = < 1;} ) and rewrite the system in the following form

wy + Aw, = Bw + F, (4.4)

. (=X 0 1/ -1 1 1 —f
w1thA—< 0 /\>,B—2( 1 1),F—2)\< f ).Wealsodenoteby

? and F' two approximations of w(x;,t,) and F(z;,t,), and consider schemes of

Wi
the following more general form:

w;H_l — wzn A n n q n n n l,.n { n
% Ton (G wifl)_%(wi+1_2wi Fwit ) = Z (B*wi + D FLy)
£=—1,0,1
(4.5)
where B and D! are 2 x 2 matrices acting on the vectors wit o and F}' , respectively
at the points x;4¢, and ¢ is the artificial viscosity.

Notice that the main feature of the scheme (4.5) is to distribute the approximation
of the source terms on all the points of the stencil, to take into account the upwinding
influences acting on the solutions.

We will now find some conditions on the matrices B¢ and D in order to have a
consistent, monotone scheme, that is of higher order on the stationary solutions. An
explicit (AHO)? scheme of this type will be given in detail by equations (6.2)-(6.3)and
an explicit (AHO)? scheme by equations (6.7)-(6.8).

Consistency, monotonicity and second-order accuracy of the AHO-
schemes. The matrices B’ and D’ of the scheme (4.5) will be consistent with the
equation (4.4) under the following conditions:

> B‘=B, ) D'=h, (4.6)

£=—1,0,1 £=—1,0,1
As in [1], monotonicity conditions, taken for a fixed f, read:

Bf; >0, (=—-1,0,1,i#j, (4.7a)
k kXN k
1——q+kBY, > ~1)'~Z + —q+ kB > j=1,2. (4.7b
hq+ i >0, F( )h2+2hq+ i >0, 1 , (4.7b)
Now, let us compute the local truncation error of the scheme (4.5) for a stationary
solution, that is to say for a function @ such that &; = 0 and Aw, = B& + F. Let us
set WP = &(x4,t,). We shall use that (A~'B)? = 0 to obtain, using a standard Taylor
expansion:

T
Tw;

- - q /. - - N
(@1 —@ity) — %(WZJ — 207 + &' ) _ZBZW?M —ZDZF(ICHZ?%)
t=—1,0,1 ¢=-1,0,1

B - (B—l 4+ BY Bl))wy + (Iz,z — (D—l + DY+ Dl))F(mi7tn))

I
E
/N

(2(31 — B YA B! + (qA_lBA_l +2(B' - B—l)A—l)F(a:i,m

+(gA™t +2(D' - Dl))Fm(xi,tn)> + O(h?).
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We therefore impose the following conditions to have second-order accuracy on every
stationary solution:

1_p-1_ 1 -1 1 1 _p1_ 4,1 _4a (1 0
BB *A b= 4/\(1 1>’D b 2t 2)\(0 -1 )"
(4.8)
Rewriting the scheme in the (u,v) unknowns. Set
n n n _n n \T n 1 n n rn n \T
X :(wlﬂ"'7w1\/17217"'7ZM) 7F :ﬁ(_flv"'7_fM7f17"'an)
Let us rewrite scheme (4.5) as
k kq
nt+l _ yn_ "V lyn  s—1yn MoA2yn Lol yn £l n
X = X0 = £ (81X = 6T X 4 APX Tk > BYIX"+DEE, (4.9)

£=—1,0,1
with the following notations:

L=A® Iy, B =B @ Iy, D¢ = D' @ Inp o,
(V)i = Vige, £ = —1,0,1, A%V = §'V — 2V + 61V,

Let R = < _1)\ }\ ) be the diagonalizing matrix such that < Z > = R( Izu >
- 171 =1/2\ ., .
1 _ —
and denote by R™~ = 5 ( 1 1A ) its inverse.
We rewrite the scheme (4.9) in terms of the initial variables u, v and f as:
k 1 q ,

n+l _ rrn M2 (slyn _ s—1ymn 1 A277n 4 Lrn
urtt=U +2< h(5V ) V)+hAU +€:_§1015u’u6U

Z B0V + A > vﬁééf”)
é——lOl 1=-1,0,1

) (4.10)
k A - q
n+l _ yn v no__ lrm 1 A27/n 0 slrn
vl =y +2< O =0T ATV N Y B, 0T
0=—1,0,1
+ Y BTV DT Al )
=—1,0,1 =—1,0,1
where U™ = (’U{L, 7U7J\l/[)T7 Vvt = (U?W" ?’UIT\L/[)Ta fn = (fln7 ) 17\3[)Ta and
1/ B, BL./A 1 A
Bl -1 _ = u,u u,v D@ -1 _ nu Yu 4.11
RO = ( Mo Bl )’R Bo=slal (4.11)

Let us notice that the two parameters nﬁ and nf will not appear in the equations we
consider later and therefore can be chosen at our convenience.
In these last variables, consistency relations (4.6) and relations (4.8) are equivalent
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to the following conditions:
1 1 0
(1 %)+ (5
v Bao ui v 0
51’ i - -1 -1 = 0
() () () -()(3)-(2)-4(3)
o Yo ot 7! A\ 0
(4.12)

Conservation of symmetry. As explained before, the system possesses a sym-
metry invariance, that we want to keep at the discrete level. Following computations
of Section 3 according to equations (4.10) and (4.12), we find that the following con-
ditions for the coefficients of our scheme:

o @
&1
S g

g

v,
U,

N——
+
>l 7 N

Baw
A,
B
B,

= 0 /gv u— Y 78 = Oa (413)

lead to SU™! — Ut =0 and SV*+! + V"l = 0, where S is defined in section 3.

We state the final conditions on these new schemes.

PROPOSITION 4.2. A scheme in the form (4.10) is a consistent scheme with
system (4.2) and of order 2 on stationary solutions, i.e. (AHO)?, if conditions (4.12)
are verified. Moreover, if it also verifies conditions (4.13), it conserves the symmetry
of the solutions for symmetric initial data. Monotonicity, for a given f, holds under
conditions (4.7).

5. Mass conservation: how to impose boundary conditions. The bound-
ary conditions for v and for f are clear: vy = vy, ; = 0 and fy' = fy;,; = 0, whereas
those for v must be carefully chosen to obtain an effective approximation. Actually, at
an analytical level, the function u verifies a Neumann condition u, = 0 at the bound-
ary, but it is difficult to use this remark. The first simple idea is to use the standard
upwind conditions (3.3). Therefore we compute the evolution in time of solutions to
problem (4.2) using a scheme of the form (4.10), which verifies all the conditions of
Proposition 4.2, with the boundary conditions given by (3.3). In Figure 2 we consider
as initial datum a non symmetric perturbation of the constant equal to 1500. We
display on the left the exact (non constant) asymptotic state, and the computed one
using the AHO-scheme with upwind boundary conditions at convergent time 7" = 20.
We used space and time steps h = 1/90 and k = 5 x 10~%. We can see that using the
AHO scheme, with the upwind boundary conditions, yields a solution which is very
different from the right one. Now, we have compensated the effect of the artificial
viscosity, but we have a different problem. Let us recall that one of the analytical
feature of this problem is the conservation of the total mass of the function u, namely

the quantity I(t) = / u(z,t) dzr has to be preserved along the time. However, if
[

)

we plot the total mass of our numerical approximation vs. time, see the right part of
Figure 2, we observe a clear and unphysical loss of mass.

Conservation of mass. Now, we try to modify our boundary conditions to
guarantee the conservation of mass. The aim is to define the values of v in 0 and L in
order to preserve exactly a discrete mass in time, that is to say such that for all n € N,
Z7 = Z9. Our first attempt was to take the natural discrete mass defined at section
3 and to look for an expression of ug and of u},,, as a function of uj, vi* and f7
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Evaluton of mass

7000

500
5000

g0
s000
00

40004 1350
200,
3000
250

2000 1200

50
1000
0o

00000203k 0s 0E 07 0 08 L0 SO0 ;oo | 500 | 2000 | 29000 | aodon | asoo0 | 40oon

Heration rumber

Fic. 2. On the left the exact (strongly skewed on the left) and the computed (wrong)
asymptotic states, obtained with boundary conditions (3.3) are displayed. On the right, we
can see the evolution of mass with respect to the iteration number. We can notice that the
mass is strongly decreasing, whereas it should be constant.

for 1 < ¢ < M (static boundary condition). However, it can be proven that it is not
possible to find such an expression which would satisfy the condition I{’H -I7=0.
Also, the attempt to conserve mass choosing carefully the coefficients of matrices B
and D’ defined at equation (4.5) also fails. We therefore need dynamic boundary
conditions if we want to preserve such a mass, i.e. to express ugH as a function of
u?, v and f* for 1 <i < M.

Let us compute Z7 ! — Z7 | using definition of Z7 of Section 3 and scheme (4.10).
Thanks to vy = vy, = fo' = far41 = 0 and equations (4.12) and (4.13), we find

vt -1 :2<k(uo+1_uo)+hv1 +E(UO—U1)+5}L,u(U0—U1)

- Xﬁi,v% f1> + = (k:( 1\443:1 Uhry1) — 75U + E(UM-',-I — ujy)

+/6uu(uM+1 )+ 5uva+ AVufM)

If we take a generic consistent boundary condition, we will have that Z}™! — Z7 =
O(h+ k) and therefore after N time iterations, we will have ZV ™ —Z9 = O(1), which
can be very large.

Therefore, we propose the following boundary conditions that ensure the exact
conservation of mass, i.e. Z} ™ — I} = 0:

ugtt = (1qh kﬂiu) ugy +k( + 8, ) —k (h - )\7 )”1 +X’Y7if1a
n k n 1 Buw)\
Ujvﬁl (1‘1h k5uu> UM+1+k( +5uu) UM+k<h )\’ )UM

k1o
- X%ﬁf}»’r

(5.1)
Let us notice that, if we try to conserve the mass in a weaker sense, that is to say
such that Z7t — Z} = O(hk), with ¢ = X, we find the same boundary conditions
(3.3) we used with the upwind scheme, which do not work, as previously seen.
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Remark 1. Considering a different discrete approximation of the total mass of

M-1
3 3
u, for example Z3 = h iu? + E uy + §u§\‘/f , we can find other sets of boundary
i=2

conditions which enable to conserve the corresponding discrete mass exactly.

Consistency of boundary conditions (5.1). Thanks to asymptotic expansions
and to equation u; + v, = 0, we find that:

1 k 1 Bi. k
: (uz;“ (1= -k ) ok (L o)t 4k (h - ) o - Aﬁff)

k h 2h
_(q + hﬂ;,u)ux(x07tn) + 5 (Utt(x(),tn) — unxm(ZL’(),tn) — E ivvx(x()atn)
2h h ) )

which is an approximation of —qu,(zo,t,) of order one.
Now, we consider the case of stationary solutions, which satisfy 4; = v, = 0 and
also 0, = 0, \20, = f. In that case, the expansion above becomes :

l ~n+1 7E7 1 ~n g 1 ~ 17 1{771 Aniﬁln
k(“o (1 ay kB | o k(h +Bu,u)ul +k h N U )\’Yufl

N h h
_(q + hﬁ};,u)ul(x()vtn) - Qﬁfx('rOvtn) - X’V}wa('rOatn) + ()(]f2 + h2)
= —(q+ B}, )ia(x0,tn) + O(K* + h?),

since for any (AHO)? scheme, with p > 2 which preserves the symmetry property, we

have 7. = —% thanks to equations (4.12) and (4.13). The following term is equal to
h2

o0 (qu (zo,tn) — ﬂ Sz (o, t )) and therefore cannot be cancelled.

Consequently, we can say that the boundary condition has the same behavior as
the AHO schemes we propose in this article, namely it is generally of order one and
of order two on stationary solutions.

Remark 2. We notice that, if f = 0, then u =constant and v = 0 are stationary
constant solutions of equation (4.2). Considering the scheme (4.10) and following the
same computations as in Section 3, we prove that stationary constant states are still
exactly preserved.

6. Specific examples of (AHO)? schemes. Let us give examples of schemes
which satisfy the conditions of Proposition 4.2. We will present a concrete (AHO)?
scheme at equation (6.2), complemented with boundary conditions (6.3) and a con-
crete (AHO)? scheme at equation (6.7), complemented with boundary conditions
(6.8).

A compatible choice for matrices By and D, with equations (4.6)-(4.8) leading to

n (AHO)? scheme will be

1 -1 1 1 —1:F% 1i%

1/1 0 1/ 144 0 (6-1)
_ P A
D02(0 1>’Di14< 0 1¢§>'
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Note that, according to definition (4.11), we have therefore the following coefficients

for this example:
_ (0 —q/2x
L0 -1/2 )’
0
-1 /)

hw Buw Y _ (0
b B ) O
0
0
Yo\ _ [ —a/2X Y \N_ (0 Y\ _ [ a/2X
vw )\ 12 )0\ ) 1)\t )2 )

0 0
u,u u,v _
(x5 )-(
Conditions (4.6), (4.8) and (4.7a) are clearly satisfied. Conditions (4.7b) lead to
4

=55

S
EREa

< 5ia and ¢ > X and h < 2(¢ + A). Finally conditions (4.13) are also clearly
q
satisfied. In order to have ¢ as small as possible, we choose ¢ = A and we therefore

4h
have the following restrictions on the time and space steps: h < 4\ and k <

h+4X
In that case, the scheme can be rewritten as:
n+1 n n n
wy —w; Wiy — Wy 1 n n 1 n n 1 n 1 n
: A — A h :Z(Zz *wi)+4(zi+1*wi+1)*ﬁfi T
n+1 n n n
z; =z zZit — 2 1 1 1 1
i A = S (" — M)+ (W, — oy~ gn
k + h 4(11}1 21)+ 4(’11}271 21,1)"‘ 4Afl + 4\ i—1>

(6.2)
which for this particular example turns out to be exactly the scheme first proposed
by Roe [28].

However, the major concern of the present work is to propose adapted boundary

conditions for Roe’s scheme, namely in the case of coefficients (6.1) with ¢ = A, for
the boundary conditions (5.1), we obtain :

k k 1 1 k
n—i-l: 1— n von - = n_ v rn
U ( )\h) U —|—/\hu1 k(h 2)\) vy 2)\f1,
Unitn = (1_/\h) “M+1+/\hUM+k(h—2>\> UM"'ﬁfM-

An extension to third-order accuracy. Let us compute the third order trun-
cation error as in section 4. We obtain

(6.3)

Tor = ((B— (B~ + B+ BY))a(wi,tn) + (Ia2 — (D71 + D + DY) F (i, )

—5(2(31 — B YA Bo(zi, ) + (@A B + 2(B' — BTY)AT F (21, t,)
h2
+(gA™! +2(D" = D) Fy(aistn)) — = (3(B + BHAT BAT F(ay,t,)

+(3(B' + B™Y — B)AT ' Fy(wiy ty) + (3(D' + D71 — In 9) Fya (2, tn)) + O(h?).

In order to have third-order accuracy on the truncation error for stationary solutions,
we generalize consistency conditions to:

> B'=B+nC, Y  D'=I;,+hE, (6.4)
¢=-1,0,1 ¢=-1,0,1
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for some suitable matrices C and E. We therefore impose the following five conditions:

I
C=EB, D'-D7'=-JA"h Dl =22,

B
B'-Bl= _EA - %A*lB, B'+B7' = <.

Therefore, once E is chosen, we should take

2 1/
C=FEB, D°=(ZLs+hE), D*'=:Z 2’23F2A_1
37 2\ 3 "2
(6.5)

2 1 /B
B = <312,2 + hE> B, B*'= 5 (3 FEATF gAlB> :

Let us find some conditions on E to have the same properties as before. First, in
order to conserve relations (4.12), we impose that Ey 1 + Es1 = Ej 2+ E22 and
Ei1+ Ei2 = E>q + Ey 9, which leads to Fy; = F29 and Ej 2 = E5 1. Under these
conditions, all relations of (4.12) hold true, but also symmetry conservation conditions
(4.13).

In order to have a diffusion as small as possible, we inforce ¢ = A. To enhance
monotonicity conditions (4.7) and relations E1 1 = E39 and Ej 5 = E3 1, we should

1
have F = T2 ( } i ) with the following conditions on the time and space steps:

h <6M k< .
-7 T A+h/3

In that case, using equation (4.11), we can compute coefficients to be used in

boundary conditions (5.1) as
Buw N _ (0 1/6=q/A
Bow ) O -1/3 '

i,u 11L,v — 0 71/6 + Q/A ﬂquf‘

11),u Btl),v 0 _1/3 ’ B;i

o 0 0 0
( B B, > - < 0 —4/3 ) ’
()= () G ) = G )- (G )= ()

T 13 )7\ 43 )7\ vt 1/3

To sum up, we have handled an (AHO)? scheme, using coefficients (6.5) in scheme
(4.5) and coefficients (6.6) in boundary conditions (5.1).To be more precise, the scheme
can be written in the case ¢ = \ as :

n+1 n n n
T NI (e — ) 4 (el — o)
Tondi-1 —iji o ity 67
Z:L+1*Zin+)\zzn_zén—l 71(wnizn)+l(wn _ ) -
k' h - 3 7 7 6 1—1 1—1
+m i—1+§fi oo
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with boundary conditions

. k k 1 5

Let us remark that it is not possible to find a fourth order scheme under the form
(4.5), since it leads to incompatible relations between the coefficients of the matrices
Bf and D’. Tt may be possible to find a higher order scheme by increasing the stencil
of discretisation of the source, but in that case, it would be more difficult to deal with
boundary conditions and stability properties.

(6.8)

7. Consistency, stability and convergence. Let w, z be the solutions to sys-

tem (4.3) and set w = I;) . We define the truncation error for the scheme (4.5)
by
i7t’n - i7t’n A
Tw(zs, tn) = w(z H)k w(i, tn) + % (W(Tip1,tn) — w(Tiz1,tn))
q
— o (@i, tn) = 2w (@i, tn) + (i1, ¢ - ;fi (Tise, tn - ;013 F(2ite,tn)

THEOREM 7.1 (Consistency). For every AHO scheme, which satisfies conditions
(6.4), we have that, for all x;, 1 <i < M and t,, n > 0,

|Tw(z;,tn)] < C(k+ h),

where C depends on the coefficients of the scheme, the second derivatives of the solu-
tion w and the first derivatives of the function F.

Proof. Using a Taylor expansion, equation (4.3) and consistency relations (6.4),
we find that

2
TW(J?i,tn) = gattw(xivtn) + %Aa.LLLw(xl7 n) Qale(xz7 n) hcw(mza n)
— h(B' — B™YHYo,w(xi,tp) — hE F(xi,t,) — h(Dl — D N0, F (24, t,) + O(k* + h?),

which gives the proof. O

Stability for the boundary conditions (5.1). To establish stability results for
the set of boundary conditions (5.1), let us rewrite them in diagonal variables. The

conditions (5.1) become now, for ¢ = A, and setting 6 = 5

k
2 = wg ™ = (1= §)wg + dwi — kB w o+2( i — Buw) Wl

w,v
k k
+ 7( 11L,u + ﬁi,v)z? + 7’}/1];.1:‘{7/7
2 2 i (7.1)
wx}trll = ZJT\L4++11 = (]‘ - §)ZTI\L/I+1 + 6ZTI\L/I - kﬂi,uz&—kl + 5( 11L,u - i,v)zlr\Ld

k

k n
+ 2( +5u W)Wy — )\%ifM'
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Therefore, in order to prove the L> and the L! stability in the case ¢ = A, we rewrite
the scheme (4.9) under a matrix form using previous conditions (7.1). Setting Y =

T
n n n n n
(wo,--~,wM,zl,~-~,zM+1) and F"" =

have:

i
2 (

Y™t = A6)Y" + kBY" + kDF™,

where
0 1 (0)
(0)
0 1
0 0 1
AW®) = (1~ ) Laans +6 | - o
1 0
(0)
(0) 1 0
0 0 0
bi b1,1 b%,l (0) | bi2 biga (0)
b1
B—|_© bii bl biy bl bis
bz_} b1 bza (0) [ 032 boo 0)
b3 1
(0) byi b5a byy B35 bis
0 0 0
- 11L,u %(ﬂi,u _/lel,,v) %(/Bi,u—i_ﬁilt,v)
bis
b1
_|_ — )
b3z
b3,
% (ﬂi,u + /B'Lll,,v) %(/lel,,u_ ﬂﬂi,v) _ﬂ"i,u
and
0 o 0
di, di, 0) | dYy di, (0)
o | 0)
g, di, (0) [ d3, dis (0)
d;& . . dgé . .
(0) (0) :
0o ... %i 0

T
07_f1n7"' y }\i]aflna"' 7f]7\L/[7O) , We

(7.2)
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Remark 3. We first notice that, since 0 < § < 1, we have ||A(d)||1 = 1 and that
[|A(0)||oo = 1, whatever the size of the matrix. We also remark that ||Bl|1, ||B]|ccs
[|D||1, ||P||so are independent of the size of the matrix.

THEOREM 7.2 (L* and L' Stability). Let 0 < § <1 and t,, = nk. The solution
Y™ to the numerical scheme (7.2), which is just scheme (4.9) with boundary conditions
(5.1), can be bounded by

WWQM%MMMWmMWM.
0<j<n—1

The same bound holds for the L* norm.

Proof. We obtain Y™ = A(§)"Y°+k Z A(6)7~1 (BY™ 7 + DEF"7) , which leads

j=1
n—1
Y, < ||Y° YJ D FI|;. 1
to IVl < Il + KBl 3 IVl + kIl mas | (17l We can also prove
i=

by induction that

Y™l < (L RIBI)" Y Olly + (1 -+ kIB|)" tal Dl | max [[F]]y,

which achieves the proof. O
Now that consistency and stability are proven, let us state a convergence result.
We define the convergence error at time t¢,, as

en(h, k) = L ;" =17,

where T is the vector T = (w(@o,tn), -+ w(@ar, tn), 2(T1,tn), - 2(Tar41, )"
given by the solution of system (4.3) with initial value T°. The vector Y is given
by the scheme (7.2) with initial vector Y? such that Y = T°. By using the Lax
equivalence Theorem, we can prove the following convergence result.

THEOREM 7.3 (Convergence). For every smooth solution to problem (4.2), with
a smooth function f, the approximation given by the scheme (4.9), with the boundary
conditions (5.1), converges and we have the following estimate of the numerical error:

en(h, k) < CetrlBllect (k4 h). (7.3)

8. Numerical simulations.

8.1. Comparison upwind vs AHO schemes. Let us first compare the stan-
dard upwind scheme (3.6) with the second and third order AHO schemes with bound-
ary conditions (5.1) for the system (4.2). To be more precise, we will consider

1. the (AHO)? defined by matrices (6.1), namely scheme (6.2),

1
2. the (AHO)? defined by matrices (6.5) and E = ( ! } ), namely

122\ 1
scheme (6.7).
Here, we will choose an explicitly given f vanishing at the boundaries, for which we
can compute explicitly the stationary solution of system (4.2).
Let us consider f(z) = Cz(1 — z) on the domain [0, L]. In that case, the explicit
) lution i M C (22 22 L? I
stationary solution is u(x) = T + 2 (2 — 5~ 5(2 - )) ,v(z) =0,z €0,1],
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L
where M = / uo(x)dx is the mass of the initial datum uy. We display our numerical

0
simulations in Figure 3, with L = 1, A = 10, C' = 40000, ug the constant function
equal to 35 and vy the null function such that the stationary solution is equal to

2 a3

1
u(zx) = 354400 ( ————— ) , v(x) =0, z € [0, 1]. We notice that for the function
u the three schemes, namely upwind, (AHO)? and (AHO)? give equivalent results,
obviously with a different accuracy. However, for the function v, the upwind scheme
does not vanish as it should be, whereas AHO schemes do.

0.0 0102 03 04 05 05 07 08 03 1.0 0.0 0.1 02 03 04 05 05 07 08 09 1.0

Fic. 3. The source term f is such that f(z) = Cxz(1 — z), the initial datum for u
is a constant equal to 35 and the initial datum for v is the null function. On the left, the
asymptotic state for u is displayed for different schemes and on the right, the same for v. We
notice that results are equivalent, but with different orders of convergence, for the function
u and that AHO schemes perform clearly better than upwind scheme for the function v. We
used as space and time steps h = 1/90, k = 5 x 10™* and final convergent time T = 30.

In Figure 4 we present some plots of the errors in the L' norm at a logarithmic
scale for the different schemes using as an exact solution the explicit stationary solu-
tion and the same initial data as above. Considering the error in the L* norm gives
exactly the same results. We can see that the three schemes have the expected orders
for the function u, namely one for upwind, two for (AHO)? and three for (AHO)3. As
for the function v, upwind and (AHO)? are of the right order whereas the error for
(AHO)? is so small that the numerical order estimate cannot be handled properly. In

—o— upuin
oo
Ao

0 order 1
8 oder2
e orers

1
107 107 w0t 107 10

Fic. 4. Log-log plot of the error in L* norm as a function of the space step. On the lefté
the error for the function u is displayed for three different schemes, namely upwind, (AHO)

and (AHO)® ; we can see on the right the error for v. The initial data are the same as in

Figure 3. We used different space steps h betwen 0.02 and 1073, time steps equal to k = h/2XA
and final convergent time T = 100.

the following Table 1, we display the slopes of the straight lines shown at Figure 4.
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TABLE 1
Table of numerical orders of Figure J

Upwind scheme | (AHO)? scheme | (AHO)? scheme
Function u 1.0913 2.0061 3.2916
Function v 0.9995 X 2.9935

8.2. The (AHO) schemes for the chemotaxis system. Let us consider
now the hyperbolic system for chemotaxis (1.1) and compare the different schemes
mentioned in Subsection 8.1 for that system.

For the (AHO)? scheme, we will use scheme (6.2) for the hyperbolic part coupled
with the Crank-Nicolson discretization for the parabolic part, written as the third
equation of system (3.6). The coupling in the hyperbolic system is made through the
discretization of ®, which is given in equation (3.5).

However, when we use the (AHO)? scheme (6.7) for the hyperbolic part, we also
need to be more accurate in the discretization of the parabolic part. Thus, we will
use a parabolic AHO scheme of order 4, namely a scheme which is generally of order
two, but it is order four on stationary solutions. Notice that, in principle, it should
be possible to approximate the parabolic equation using the schemes proposed in [30],
which share in some sense the spirit of the Well-Balanced schemes, namely they use
an approximation of the exact local stationary solutions at the interface of the cells to
integrate the different contributions of the schemes. However, in the present problem,
it is difficult to isolate a specific stationary solution, since in general we could have
an infinity of such solutions. So, to keep our scheme as simple as possible, we decided
to apply our AHO approach also to the parabolic term.

Let us write more precisely the discretization for the equation ¢y — D ¢, = au—>be
with the same notations used in Section 3. Using a Taylor expansion, as we did for
instance at section 4, we obtain the following scheme

B = G D (B 200 O+ o (ufy + 100l )~ 1 (94 +1067 +67y),
which has an order 4 truncation order when we insert the stationary solutions of the
equation —D ¢, = au — bg. Let us notice that the discretization is still done keeping
our stencil on 3 points only.

A crucial step in making our scheme higher order, is to use a fourth order dis-
cretization of ®, on a 4 points stencil. We use here the following formula in (AHO)?:

o7 =% (ﬁ(—&bg + 28¢5 — 23¢7), @(—11% + 9095 — 995 — 7097),

1 T 7 7 7
e E(_¢j+2 + 80741 — 871+ @i o) e,
1

1
5 (110 = 9067 s + 963y + 003, 55 (50— — 280}, +236%)),

with (®;)5 = (®;)341 = 0 on the boundaries.

8.3. Comparison upwind vs AHO schemes for the chemotaxis system
(1.1). In this section, we present a comparison between the standard upwind scheme
presented at section 3 and the AHO schemes of section 6, coupled with the parabolic
part using the ideas of the previous subsection. In problem (1.1), let us choose the
coeflicients a = b = 1 and the velocity A = 10. In the following, we will always take at
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t =0, ¢ = uand v = 0. The initial condition for v will be specified later on according
to the different cases we consider. We will also always use as space and time steps
h = 1/90 and k = 5 x 10~* unless differently specified. Let us finally notice that
we do not impose a fixed final time to our simulations, which are stopped when the
residues decrease below the value 107!, That is why the final times mentioned below
are all different.

Let us consider solutions with a mass equal to 1135, that is to say solutions after
the first bifurcation point. In the case of a symmetric perturbation of the constant

state, the asymptotic state for the function u should be the constant state. In that
case, the upwind scheme (3.6) behaves very well and gives similar results to the more
complex AHO schemes, see [19]. Now, in the case the asymptotic state is a non-
constant one, namely with in the case of an initial datum being a non-symmetric
perturbation of constant state, we can see in Figure 1 that although all schemes give
equivalent results for functions u and ¢, the function v is not null for the upwind
scheme, whereas it is for the AHO schemes. Functions are displayed at final time
T = 10.

Now, we consider solutions with a mass equal to 4100, that is to say solutions
after the second bifurcation point. We begin with a symmetric perturbation of 4100.
According to [29] (see also [19]), the asymptotic solutions u and ¢ should be symmetric
non-constant functions with derivatives that vanish three times, two at the boundaries
and one in the middle of the interval. The function ¢ should have a minimum equal
to 4062 and a maximum equal to nearly 4140. In that case, the same phenomenon
as before occurs, which is: upwind scheme gives good results, except for the function
v. We also compare the two AHO schemes and we can see that the order two scheme

gives better results for v than the order three one for a fixed space step, as shown in
Figure 5.

Asymptotic function u Asymptotic function v
0D

¥ stheme AH02 : & cheme AHO2
4 scheme AHO3 04 < seheme AHOE
5500 T

@

o
5000- <
e

4500

% &
t &
% 4
Y P
@ bl
% Py
& &
& P4
= I
o i
o 3
4000 % &
% P
% $
o o

3500

H
i &
-02{% g
o &
-0.3 &
-3
3000 < <<)>
R

i T T T T T T T T T T T T T T T
00 010203 040506 07 08039 10
5

-0 T T T T T T T T
00 010203 040506 07 0608 10
®

Fi1G. 5. The mass of the solution is equal to 4100 and the initial datum is a symmetric
perturbation of constant state equal to 4100. On the left, the asymptotic state for u is dis-
played for different AHO schemes and on the right, the same for v. We used as space and
time steps h = 1/90, k =5 x 10™* and final time T = 20.

Finally, we consider a non-symmetric perturbation of the constant function equal
to 4100. In that case, the asymptotic state for u is a function highly concentrated
near the origin. We can see, on the left and in the middle of Figure 6, that the
standard upwind scheme gives wrong results not only for the function v, but also for
the function u for a time equal to 7' = 0.5, which is the time just before the stop
in the computation due to the explosion of the numerical solution. However, AHO
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schemes converge and we can see, on the right of Figure 6, the asymptotic solutions
obtained for the same initial data using both AHO schemes. We can also notice
that an accurate result is obtained with boundary condition (5.1), whereas boundary
condition (3.3) gives clearly a wrong computation.

Asymptotic function u
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F1G. 6. The mass of the solution is equal to 4100 and the initial datum is a non-symmetric
perturbation of constant state equal to 4100. We used as space and time steps h =1/90, k =

5 x 107* and time T = 0.5 (on the left and in the middle). On the left, the function u
is displayed for some different schemes and in the middle, the function v. We notice that
upwind scheme gives wrong results for the function v, but also for the function u, since
upwind scheme explodes within a short time, i.e. the time at which solutions are displayed
here. Asymptotic states are however reached with AHO schemes and are displayed on the
right in red stars. Therefore the apparent lack of accuracy of the AHO schemes on the two
first pictures is due to the fact that, at that time, we are still far from the asymptotic state. On
the right, we can also motice the good behavior of boundary condition (5.1), unlike boundary
condition (3.3).

8.4. Order of the AHO schemes in the case of the system (1.1) of chemo-
taxis. We investigate now the actual numerical order of our schemes. In that case,
since it is difficult to compute an approximation of the exact asymptotic solution with
a sufficient accuracy for small values of h, we plot the quantity ||up —uy/2|| as a func-
tion of h, where uy, is the approximation obtained with space step h. Let us notice
that in that case the slope of the straight lines still gives the order of the considered
schemes. In Figure 7, the error for the function w is shown on the left and the error
for the function v on the right in L! norm. The initial condition is a non-symmetric
perturbation of the constant state equal to 1135.

First, we can notice that for the function v, the standard upwind scheme is just
order one, (AHO)? scheme is indeed of order three, but the (AHO)? scheme gives
so small errors that the order computation is not reliable. These results perfectly
correspond to the ones of Figure 4 for an hyperbolic system with an explicitly given
source term. Besides, the results concerning the function u are fully coherent: upwind
scheme is order one, (AHO)? scheme is order two and (AHO)? scheme is order three
as expected thanks to the appropriate discretization of the parabolic part described in
Subsection 8.2. The behavior of the approximation of ¢ has exactly the same behavior
as the one for the function w. In Table 2, we display the slopes of the straight lines
shown at Figure 7.
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Fic. 7. Log-log plot of the error, namely the quantity ||un — un/2|| in L' norm as a

function of the space step for three different schemes (upwind, (AHO)?, (AHO)?). The error
for the functions u and v are displayed on te left and on the right respectively. The initial
condition for u and ¢ is a non-symmetric perturbation of the constant state equal to 1135.
We took different space steps between 5 x 10™* and 1072, time steps equal to k = h/2)\ and
convergent final time equal to T = 50.

TABLE 2
Table of numerical orders of Figure 7

Upwind scheme | (AHO)? scheme | (AHO)? scheme

Function u 1.3289 2.0925 3.0075

Function v 0.9778 X 2.9936

chemotaxis” and by the ANR project MONUMENTALG, ANR-10-JCJC 0103.
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